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Thesis abstract

This thesis concentrates on the error analysis of B-spline based finite-element methods for
three fourth-order elliptic partial differential equations subject to essential boundary condi-
tions. The first being the biharmonic equation with square-integrable right-hand side and
the second and third are models for quasi-geostrophic equations (QGE) simulating large-scale
wind-driven oceanic currents.

The large scale ocean currents transport heat around the globe which is important in
understanding the climate system due to their influence on the temperature variations across
many of the Earth’s regions. Understanding the dynamics of matter and heat transport
resulting from global wind patterns is a non-trivial computational task that can be tackled
using finite-element methods. Due to the Earth’s axial rotation, annual wind patterns are
westward near the equator and eastward at the mid-latitudes. These wind patterns drive
strong western intensification of oceanic circulations as demonstrated in the Gulf Stream
in the Atlantic ocean, the Kuroshio in the Pacific ocean, the Brazil Current in the south
Atlantic ocean, and the Agulhas current off the east coast of Africa. As a consequence, the
most striking features of oceanic currents are strong western boundary currents along with
weak interior flows and weak eastern boundary currents characterized by the wind forcing
and the effects of rotation. The quasi-geostrophic equations (QGE) are one of the most
popular mathematical models to predict the wind-driven ocean circulation at mid-latitudes.
Although the QGE allow for efficient computational simulations, the solutions of the QGE
can lead to spurious oscillations and poor resolution due to the presence of boundary layers.
The accuracy of the solutions can be improved with refined meshes in the regions where
the boundary layer arises. The QGE are derived from the Navier-Stokes equations where
the velocity vector field is expressed in terms of steam-function potential. The importance
of studying this model is because it is the standard test problem in the geophysical fluid
dynamics literature. In this thesis we address adaptive h-refinement finite-element methods
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for the stationary quasi- geostrophic equation and the Stommel-Munk model.

In contrast to standard Lagrange finite-element methods, B-spline based finite-element
approximations can easily obtain high order continuity at a relatively low computational cost.
Moreover, complex geometries can be represented accurately using B-splines and NURBS
basis functions. In fact, Hughes, Cottrell, and Bazilevs in 2005 introduced an isogeometric
framework for finite element analysis utilizing the aforementioned geometric capabilities.
However, B-splines are non-interpolatory, and imposing even simple boundary conditions
can be problematic. Furthermore, for problems where the formation of boundary layers is
an important feature, the imposition of boundary conditions in a strong manner may not
be appropriate all-together since it may induce artificial oscillations in the solution and it
reduces the accuracy of the underlying numerical method as pointed out by Bazilevs and
Hughes in 2017. Instead, one can impose the boundary conditions weakly using a classical
method by Nitsche dating back to 1971. The so-called Nitsche’s method has been successfully
applied to impose boundary conditions for the second- and fourth-order partial differential
equations in a 2010 publication by Embar, Dolbow and Harari. The essence of the method
is rooted in the method of Lagrange multipliers with the addition of stabilization penalty
terms. The first analysis of this kind was done for the Poisson problem by Babuska in
1973, then generalized by Barbosa and Hughes in 1991 to general Hilbert space setting and
later brought to the spotlight by Sternberg in 1995. Kim and Jiang introduced Nitsche-
type variational formulations for the stream-function formulation of the stationary quasi-
geostrophic equation (SQGE) and its simplified linear version the Stommel-Munk model.
These Nitsche-type formulations can be readily applied for non-interpolatory basis functions
such as B-splines and embedded geometries, where the domain can be implicitly defined
via a level-set function. The purpose of this thesis, among other things, is to analyze the
performance of adaptivity for these Nitsche-type methods and supplement the analyses with
benchmark numerical simulations.

The goal of this thesis is two-fold. On one hand, we derive and analyze error estimators
for the purpose of adaptive h-refinement. The earliest effort was concerned with the linear
Stommel-Munk. We note that a second-order treatment has been done in 2009 by Juntunen
and Stenberg where the analysis hinges on a so-called saturation assumption to relate the
numerical error with the discrete error between two refinements. We carry out a similar ana-
lysis for the fourth-order PDE. In the nonlinear SQGE we perform the error analysis without
a saturation assumption making this work novel in two ways: The treatment requires dealing
with the nonlinear convective term and the reliability proofs are saturation-assumption free.

The second goal of this thesis is concerned with the convergence and optimality of Nitsche-
type adaptive methods for the biharmonic equation. Such a study for general second order
elliptic order equations has been extensively studied when essential boundary conditions are
prescribed into the discrete space. The first convergence proof for the Poisson problem was
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given by Dorfler in 1996 and improved on by Morin, Nochetto, and Siebert in 2000 where
some stringent conditions on the domain partitions were removed. Those ideas were soon
to be extended to general second order linear elliptic problems by Mekchay and Nochetto,
and finally a convergence analysis in a Hilbert space setting was given by Morin, Siebert and
Veeser. The first analysis of convergence rates and quasi-optimality for the Poisson prob-
lem is pioneered by Binev, Dahmen and DeVore in 2004 and also by Stevenson where he
removed an artificial coarsening step. Those ideas were applied to symmetric second order
linear elliptic problems by Cascén, Kreuzer, Nochetto and Siebert and further generalized
by Feischl, Fiihrer and Praetorius to non-symmetric linear problems as well as to strongly
monotone nonlinear operators. We add that all aforementioned literature consider boundary
condition conforming finite-element spaces in that those discrete spaces satisfy the bound-
ary conditions. For completeness, we do the same for the biharmonic problem. As far as
non-conforming methods are concerned, to the best of our knowledge, no such study has
been made for Nitsche’s method before the appearance of our work, not even for the Poisson
problem. The closest situation we have is that of discontinuous Galerkin methods for sym-
metric second order elliptic problems which we draw our inspiration from. The convergence
and quasi-optimality of discontinuous Galerkin methods was studied by Bonito, Andrea and
Nochetto in 2010.



iv THESIS ABSTRACT



Résume de la these

Cette these se concentre sur 'analyse des erreurs des méthodes aux éléments finis basées
sur la spline B pour trois équations différentielles partielles (EDP) elliptiques du quatrieme
ordre soumises a des conditions limites essentielles. La premiere de ces EDP est I’équation
biharmonique avec le coté droit intégré au carré, et a deuxieme et troisieme EDP sont des
modeles pour les équations quasi-géostrophiques (EQG) simulant les courants océaniques a
grande échelle poussés par le vent.

Les courants océaniques a grande échelle transportent la chaleur autour du globe. Ceci
est important pour comprendre le systeme climatique en raison de leur influence sur les
variations de température dans de nombreuses régions de la Terre. La compréhension de la
dynamique du transport de la matiere et de la chaleur résultant de la configuration des vents
a ’échelle planétaire est une tache de calcul non triviale qui peut étre abordée a l'aide de
méthodes par éléments finis. En raison de la rotation axiale de la Terre, les vents annuels
se dirigent vers l'ouest pres de ’équateur et vers 'est aux latitudes moyennes. Ces régimes
de vent entrainent une forte intensification des circulations océaniques vers 'ouest, comme
le montrent le Gulf Stream dans 'océan Atlantique, le Kuroshio dans 1'océan Pacifique, le
courant du Brésil dans I'océan Atlantique sud et le courant des Aiguilles au large de la cote est
de ’Afrique. En conséquence, les caractéristiques les plus frappantes des courants océaniques
sont les forts courants de 'ouest ainsi que les faibles flux intérieurs et les faibles courants
de frontiere caractérisés par le forcage du vent et les effets de rotation. Les EQG sont I'un
des modeles mathématiques les plus populaires pour prédire la circulation océanique due au
vent aux latitudes moyennes. Bien que les EQG permettent des simulations informatiques
efficaces, les solutions des EQG peuvent produire a des oscillations parasites et une mauvaise
résolution en raison de la présence de couches limites. La précision des solutions peut étre
améliorée grace a des maillages raffinés dans les régions ol la couche limite est présente. Les
EQG sont dérivées des équations de Navier-Stokes ot le champ du vecteur vitesse est exprimé
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en termes du potentiel de la fonction vapeur. Ce modeele est important vu qu’il s’agit du
probleme de test standard dans la littérature sur la dynamique des fluides géophysiques.
Dans cette these, nous abordons les méthodes adaptatives d’éléments finis de raffinement H
pour I’équation stationnaire quasi-géostrophique et le modele de Stommel-Munk.

Contrairement aux méthodes standard d’éléments finis de Lagrange, les approximations
d’éléments finis basées sur la spline B peuvent facilement obtenir une continuité d’ordre
élevé a un cout de calcul relativement faible. De plus, les géométries complexes peuvent étre
représentées avec précision a ’aide de B-splines et de fonctions de base NURBS. En fait,
Hughes, Cottrell et Bazilevs ont introduit en 2005 un cadre isogéométrique pour l'analyse
par éléments finis en utilisant les capacités géométriques mentionnées ci-dessus. Cependant,
les B-splines sont non interprétables et I'imposition de conditions limites, méme simples,
peut étre problématique. En outre, pour les problemes ou la formation de couches limites
est une caractéristique importante, 'imposition de conditions limites de maniere forte peut
ne pas étre appropriée dans son ensemble car elle peut induire des oscillations artificielles
dans la solution et elle réduit la précision de la méthode numérique sous-jacente comme l’ont
souligné Bazilevs et Hughes en 2017. Au lieu de cela, on peut imposer les conditions limites
de maniere faible en utilisant une méthode classique de Nitsche datant de 1971. La méthode
dite de Nitsche a été appliquée avec succes pour imposer des conditions limites pour les EDP
du deuxieme et du quatrieme ordre dans une publication de Embar, Dolbow et Harari en
2010. L’essence de la méthode est ancrée dans la méthode des multiplicateurs de Lagrange
avec l'ajout de termes de pénalité de stabilisation. La premiere analyse de ce type a été
réalisée pour le probleme de Poisson par Babuska en 1973, puis généralisée par Barbosa et
Hughes en 1991 a I'ensemble de I’espace de Hilbert, et enfin mise en lumiere par Sternberg
en 1995. Kim et Jiang ont introduit des formulations variationnelles de type Nitsche pour la
formulation de la fonction de flux de I'équation quasi-géostrophique stationnaire (EQGS) et
sa version linéaire simplifiée, le modele de Stommel-Munk. Ces formulations de type Nitsche
peuvent etre facilement appliquées pour des fonctions de base non interpolatoires telles que
les splines B et les géométries intégrées, ou le domaine peut étre implicitement défini par une
fonction de niveau.

L’objectif de cette these est, entre autres, d’analyser les performances de 'adaptabilité
pour ces méthodes de type Nitsche et de compléter les analyses par des simulations numériques
de référence. D’une part, nous dérivons et analysons les estimateurs d’erreur pour le raffine-
ment H adaptatif. Le premier effort a porté sur le Stommel-Munk linéaire. Nous notons qu’un
traitement de second ordre a été effectué en 2009 par Juntunen et Stenberg ou 'analyse re-
pose sur une hypothese dite de saturation pour relier I'erreur numérique a l'erreur discrete
entre deux raffinements. Nous effectuons une analyse similaire pour 'EDP du quatrieme
ordre. Dans I'QSE non linéaire, nous effectuons I'analyse d’erreur sans hypothese de satur-
ation, ce qui rend ce travail inédit de deux manieres : le traitement nécessite de traiter le
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terme convectif non linéaire et les preuves de fiabilité sont sans hypothese de saturation.

D’autre part cette these concerne la convergence et 'optimalité des méthodes adaptatives
de type Nitsche pour I'équation biharmonique. Une telle approche pour les EDP elliptiques
générales second ordre a été largement étudiée lorsque des conditions aux limites essentielles
sont prescrites dans l’espace discret. La premiere preuve de convergence pour le probleme de
Poisson a été donnée par Dorfler en 1996 et améliorée par Morin, Nochetto, et Siebert en 2000
ou certaines conditions strictes sur les partitions de domaine ont été supprimées. Ces idées
ont bientot été étendues a des problemes elliptiques linéaires généraux du second ordre par
Mekchay et Nochetto, et enfin une analyse de convergence dans un cadre spatial de Hilbert
a été donnée par Morin, Siebert et Veeser. La premiere analyse des taux de convergence et
de la quasi-optimalité pour le probleme de Poisson est lancée par Binev, Dahmen et DeVore
en 2004 et également par Stevenson ou il supprime une étape de grossir artificielle. Ces
idées ont été appliquées a des problemes elliptiques linéaires symétriques du second ordre par
Casc’on, Kreuzer, Nochetto et Siebert, puis généralisées par Feischl, Fiihrer et Praetorius
a des problemes linéaires non symétriques ainsi qu’a des opérateurs non linéaires fortement
monotones. Nous ajoutons que toute la littérature susmentionnée considere les espaces a
éléments finis conformes aux conditions limites en ce sens que ces espaces discrets satisfont
aux conditions limites. Par souci d’exhaustivité, nous faisons de méme pour le probleme
biharmonique. En ce qui concerne les méthodes non conformes, a notre connaissance, aucune
étude de ce type n’a été réalisée pour la méthode de Nitsche avant I’apparition de nos travaux,
méme pas pour le probleme de Poisson. La situation la plus proche que nous ayons est celle
des méthodes discontinues de Galerkin pour les problemes elliptiques symétriques du second
ordre dont nous nous inspirons. La convergence et la quasi-optimalité des méthodes Galerkin
discontinues ont été étudiées par Bonito, Andrea et Nochetto en 2010.
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Notations and acronyms

notation meaning
N the natural numbers 1,2, 3, ...
Z, R integers and real numbers, respectively
Q, 00 bounded Lipschitz domain in R?, and its boundary
CH(Q) the space of functions with continuous k-order derivatives
Lr(Q2), LP the space of functions on € for which [, |f|? is finite
W3 (Q), W the Sobolev space with smoothness s measured in L?
H*(Q), H® equal to W5 ()
(), Hy the closure of C§°(§2) in H*(Q2)
B (LP(SY)), B (LP), #;, Besov space with smoothness s measured in L? and secondary
index ¢
L(X,Y) bounded linear operators between two normed spaces X and
Y
VvV, W Banach or Hilbert spaces
\% the dual of V
|- Ilv the norm associated to V
u, v, w, elements of V or W
(-, ) the duality product on V x V’
-l the standard norm on L?
(-,) the standard inner product in L?
P T a partitioning of domain €2 and a generic member cell
Ep, Gp, 0 interior edges, boundary edges and a generic member edge
Xp the B-spline based finite element space consisting of C* or C?

piecewise polynomial splines
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notation meaning

|- |ls,,  the mesh-dependent semi-norm for functions on €2 defined by
weighted L? integrals along the boundary 9€); see (4.10))

f<g f < C-g with a constant C' > 0 that may depend only on fized
constants under consideration

f=g flgandgZf

%) end of example, definition, or long remark

[ end of proof




‘Chapter 1

Thesis overview

Let €2 be a two-dimensional bounded domain with a polygonal boundary I". Given a forcing
function f € L?(Q) and a non-dimensional parameter o > 0, we consider the solution u of a
fourth-order partial differential equation with homogeneous Dirichlet boundary conditions
alA?u + Fy(-,u, Vu, Au) + divF (-, u, Vu, Au) = f in Q, (L.1)
u = g—z =0 onl’, '
for functions F; = F;(x,u, Vu, Au), i = 0,1,2, and F = (F}, F») taking three forms:

1. F; =0for all i’'s and oo = 1 corresponding to the biharmonic operator equation with the
right-hand side f. The convergence and quasi-optimality analyses of an h-refinement
adaptive method for this differential equation will be addressed. Two approaches will
be considered: the first, being the content of Chapter |3 uses polynomial spline-based
finite elements which enforces the essential boundary conditions in a strong manner.
Specifically, the boundary conditions are encoded in the discrete space. The second
approach, which is the subject of discussion of Chapter [6] encodes the boundary con-
ditions indirectly through Nitsche’s penalty terms.

2. Here Fy = —c¢,Au — %Zv Fy = F, =0 and a = &, corresponds to the Stommel-Munk
model (Vallis [66]) for wind-driven ocean circulation in an enclosed midlatitude basin,
where u and f can be the velocity streamfunction and the wind forcing, respectively.
The parameters €5 and £, are the nondimensional Stommel and Munk numbers, re-
spectively, which are defined by

€5 = L and Em = (1.2)

BL BL3’



2 THESIS OVERVIEW 1.0

where v is the coefficient of the linear drag (or the Rayleigh friction) as might be
generated by a bottom Ekman layer, g is the coefficient multiplying the y-coordinate
in the g-plane approximation, A is the eddy viscosity parametrization, and L is the
characteristic length scale. In addition to the Laplacian and biharmonic terms, the
model involves the rotation term g—; which is also added to introduce an asymmetry in
the east-west direction. This is the subject of discussion in Chapter

3. Finally, Fy = —Ro_l%, F = AuV+tu where Viu = (g—z,—%), and @ = Re™! cor-
responding to the streamfunction formulation of the one-layer SQGE (Vallis [66] and
Foster [37]) for a given velocity streamfunction u and a wind forcing f with Ro™ f on
the right-hand side. The Re and Ro are the Reynolds and Rossby numbers defined by

UL U
Re=— and Ro=-—— 1.3
respectively. The Rossby number is a measure of the significance of earth’s rotation.
Here, U is the characteristic velocity scale. For large scale oceanic flows, the Reynolds
number Re is large and the Rossby number Ro is small, indicating small diffusion and

large rotation. Thus, the SQGE is dominated by convective terms with the large wind

forcing.
The weak formulation for the general problem (1.1]) in the Hilbert space HZ(2) reads
Find u € HJ(Q) such that a(u,v) + b(u;v) = €s(v) Vv € HF(Q), (1.4)

where the principal part a : H5(Q) x H§(Q) — R is given by a(u,v) = a [, AuAv and
b: HZ(Q) x HZ(Q2) — R is either bilinear or nonlinear in both arguments but linear in the
second argument. In both cases the form b is non-symmetric and given by

b(u;v) = / Fo(-,u, Vu, Au)v — / F(-,u,Vu,Au) - Vo. (1.5)
Q Q

Finally, {; € H~*(Q) and reads (;(v) = [, fv. In Chapterthe essential boundary conditions
are prescribed into the B-spline polynomial space Xp leading to the discretization:

Find U € Xp such that a(U,V) +b(U; V) =(,(V) YV € Xp. (1.6)

For Nitsche-type methods we initially modify the principal part a to define a new mesh-
dependent principal part ap : Xp x Xp = R

ap(U,V) = a/

Q
—a/F(AUg—Z+g—ZAU)+71/FhP3UV+72/thlg—gg—K,

AUAV + a/ (AU 4 groav)
r (1.8)
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where v; and 7, are positive stabilization parameters. The lower order terms of form b
remains unchanged. Actually in our initial work (Chapter [4) on the linear Stommel-Munk,
we did modify b as well, but later it became clear that this was not necessary; compare with
Chapter [5] Therefore in hindsight we leave b unchanged here. We solve:

Find U € Xp such that ap(U,V)+0b(U;V)=1(4(V) VYV € Xp. (1.9)
While (1.9) produces the right solution to (1.6, the a posteriori estimation will only be

possible using a saturation assumption as a price to pay for having ap be well-defned for
only Xp. The use of this saturation assumption is justifiable for the Poisson problem since
a discrete lower bound can be derived. This has been done when the finite-element dis-
cretization satisfies the boundary conditions (Déorfler [53] and Morin et al. [54]). However
to the best of our knowledge no such estimate exists for the fourth-order problem or when
Nitsche’s method is employed even for the Poisson problem. We do not attempt to derive a
discrete lower bound because it is shown to be unessential for convergence or quasi-optimality
(Cascén et al. [61], Feischl et al. [62] and Siebert et al. [58]). We show that the dominance
of the a posteriori error estimator over the numerical error is realized without a saturation
assumption but at the cost of the discrete methods consistency with . Nevertheless, the
resulting inconsistency is shown to weaken with refinement. Here we modify ap to be

CLP(U, U) = Oé/ AulAv — Oé/ (BHSLAu)U —+ uang;’AU))
Q r

+0‘/(HP(A“)3_Z+3_ZHP(AU)) +71/h133w+72/h1313_713_§,
r r r

(1.11)

with Ilp a suitable projection operator and 7; and v, retain the same meaning as in (|1.8§]).

The outline of the thesis is as follows. In Chapter [2 (Basic principles), we go over the
necessary analytic tools needed to assess the performance of adaptive methods. We cover
various elements of approximation theory and smoothness spaces. The primary goal of this
section is to familiarize the reader with the underlying theory making some of the analysis
more intuitive as proofs of this type can get quite technical.

In Chapter (Conforming method for the biharmonic equation), we derive an a posteriori
error estimator and prove convergence and quasi-optimality of the method, and conclude
with the characterization of approximation classes.

In Chapters and ( Wind-driven ocean circulation models), a posteriori error estimators
are derived for the linear Stommel-Munk model and the nonlinear SQGE model. In addition,
we provide a complete a prior: analysis for the nonlinear SQGE model. The a priori estimate
enables us to predict the expected rate of convergence using techniques of approximation
theory in Chapter [2
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In Chapter |§] (Nitsche’s method for the biharmonic equation), a complete analysis ana-
logous to that in Chapter (3] is carried out for the principal part of the models above in the
context of Nitsche’s discretization.

Chapter [7] (Conclusion) closes the thesis with a summary and discussion of the presented
research topics, as well as with some suggestions for future research.

Each of Chapters |4 and |5 appeared separately in publications. Chapter [4]is based on [7§]:

AL BALUSHI, IBRAHIM AND JIANG, WEN AND TSOGTGEREL, (GANTUMUR
AND KiM, TAE-YEON, Adaptivity of a B-spline based finite-element method for
modeling wind-driven ocean circulation, Computer Methods in Applied Mechanics
and Engineering, Volume 332, pp.1-24, Elsevier, (2018).

Chapter [5| is based on [79]:

AL BALUSHI, IBRAHIM AND JIANG, WEN AND TSOGTGEREL, GANTUMUR AND
KM, TAE-YEON, A posteriori analysis of a B-spline based finite-element method
for the stationary quasi-geostrophic equations of the ocean, Computer Methods in
Applied Mechanics and Engineering, Volume 371, pp.113317, Elsevier, (2020).

Moreover, they will include numerical results for benchmark problems using square and L-
shaped domains. All mathematical analysis was carried out by the primary first author and
all numerical simulations were produced by Wen Jiang.

1.1 Notational conventions

While many notations are summarized in the table on page [xvl we would like to highlight
some specific ones that appear frequently throughout the thesis. In any case, their definitions
appear at the first place where they are introduced.

In this thesis, blackboard bold letters (e.g, V) are used to denote general Banach or
Hilbert spaces and capital letters (e.g., T, I and Q) and sometimes the capital Greek letter II
are used to denote operators between those space, and often with subscripts indicating some
dependencies.

We will encounter function spaces C*(€2), LP(2), W;(Q2) and Z5(LP) etc., with Q being
bounded and open domains with a polygonal boundary 0f2. Usually we denote the domain
boundary by I'. Elements of those spaces are indicated by lowercase letters (e.g., u and v).

A large portion of the thesis concerns with partitions (or meshes) P of domain €2 consisting
of non-overlapping square cells that completely covers 2. Elements of P will be denoted by
the Greek letter 7. It will be useful for us to also consider the edges making up the partitions:
Ep, referred to sometime as the skeleton, consist of all the interior edges, and analogously,
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Gp consist all mesh edges along the boundary I'. Interior and boundary edges will always be
denoted by o. Let h, be the diameter of a cell and h, be the length of an edge.

In addition to mesh objects, we will encounter numerous piecewise polynomial spline
spaces which we mostly denote by Pp, Sp or Xp. Typically the pieces of these spaces is
determined by a partitioning P of domain ). The degree of the polynomial spaces will
always depend on the letter r interchangeably being the degree or order. When r is the order
of the space, the degree of the space will be r — 1. In the absence of any confusion, we use
capital letters (e.g., S, V and W) for elements of polynomial spaces, otherwise we use the
Greek letters x or .

Finally, in order to avoid the repeated use of generic but unspecified constants, by f < g
we mean that f < C-g with a constant C' > 0 that may depend only on fized constants under
consideration.
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‘Chapter 2

Basic principles

2.1 Preliminaries

In this chapter we briefly summarize all the essential theoretical machinery that drives the
analyses of this thesis. The results in this chapter are mostly not new. The only result that
has some new elements are Lemma 2.43] and Theorem 2.46

2.1.1 Sobolev spaces
We recall some elementary definitions and results from (Adams [I] and Grisvard [2]).

Definition 2.1 (Sobolev spaces). For any open subset 2 C RY, integer m > 0 and p €
(0, 00], let
W;”(Q) ={ue P'(Q): 0% € LP(Q), |a] <m}, (2.1)

with 0% understood in the sense of distributions and 2'(€2) is the space of distributions. ©

In this thesis we consider LP norms for all positive p values. Integrability range 0 < p < 1 lacks
the attractive topological structure of the p > 1 counterpart, but their role is indispensable
to nonlinear approximation. The functional || - ||z» defines a norm for 1 < p < oo whereas
for 0 < p < 1 it is only a quasi-norm with reversed Minkowski and Holder inequalities.
Properties of functions in Sobolev spaces depend strongly on the properties of the domain
boundary I' = 0Q2. For all our intents and purposes we constrain ourselves with open and
bounded domains with Lipschitz boundary. All bounded, open and convex subsets 2 of R?
have Lipschitz boundary including closed polygonal boundaries.

The relationship between different Sobolev spaces represent themselves as embdeddings
(of continuous or compact nature) and is entirely dictated by how their smoothness and

7
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integrability indices relate. A simple way to express those relationships is via the Sobolev
number which is defined by Sob(W)") = m — %. Higher Sobolev numbers correspond to more
regularity. Embedding theorems are initially derived in Fourier space if {2 = R" and extends
to open domains €2 with Lipschitz boundary using stable extension operators.

Theorem 2.2 (Calderon extension). Let Q C RY be bounded and open with a Lipschitz
boundary. Then for every integer m > 0 and every p € (1,00) there exists an extension

operator E € L (W(Q), W(R?)) such that Eu(z) = u(x) a.e z € Q.

The embeddings are summarized for integer valued smoothness indices:

Theorem 2.3 (Sobolev Embeddings). Let Q C R? be open and bounded with Lipschitz
boundary. The inclusion

Wy () — W), (2.2)

is continuous if either Sob(W") > Sob(WF), or, if m < k and p > q whenever Sob(W") =
Sob(WF). Moreover, we have

WIHR(Q) < CE(Q) = CH(Q) NWE(Q), (2.3)

whenever Sob(W,") > 0.

Remark 2.4. A complement to the direction of is Cp(€2) — WF(Q), but the reverse
isn’t true. For example in two-dimensions, Sob(H') = 0, meaning that the members of
H'(Q) are not necessarily continuous. For example u(r) = In(—21Inr) on the unit open in R?
centered at the origin. Analogously, from the embedding above we also see that functions in
H? are continuous but not necessarily Cj.

It is of interest to consider non-integer smoothness indices. In particular, fractional order
Sobolev spaces are needed when working with boundary value problems since they arise
as images of trace operators. Moreover, the performance of approximation methods boils
down to measuring smoothness on a continuous scale. The following definition extends the
smoothness index to real positive numbers using the Slobodeckij semi-norm :

Definition 2.5 (Fractional Sobolev spaces). Let Q C R? and let s = m+ 0, m € N and
o € (0,1). Then we define

w200 = fo iy 2=t

p

€ LP(QxQ), |a| <m, ozENd}. (2.4)
O
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Definition extends m to real values by requiring the difference D™ u(r™) to decay at a rate
+op units faster than just the O(r™) required by the standard definition of differentiation. An
alternative way to Definition is to carry fractional differentiation in Fourier space which
is relatively easy. However, this only applies to unbounded or to periodic domains. In the
context of this thesis we will need to define fractional order Sobolev spaces as interpolation
spaces.

We conclude this section with a trace theorem:

Theorem 2.6 (Sobolev Trace). Let Q C R be a Lipschitz domain with boundary T, and
let s > 1/2. Then there exists a unique trace mapping -|r € L(H*(Q), H*~Y/2(T)).

A more useful form is:

Theorem 2.7 (General Trace Inequlaity). Let Q C RY be a bounded and open domain
with Lipschitz boundary I'. Then there exists a constant Cp > 0 such that

||u||Lp(p) < Cr (61_1/p||VUHLp(Q) + 8_1/p||u||Lp(Q)>, (2.5)

for allu e W (Q) and € € (0,1).

2.1.2 (6, q)-quasi-norms and sequence spaces

The quasi-norms are a tool for quantifying the rate of decay of sequences with great precision,
making them instrumental in creating different sub-spaces within a larger topological space
by how well they can be approximated by smoother objects.

Definition 2.8 ((8, g)-quasi-norms). For 0 < # < 1 and 0 < ¢ < oo, the following

functional
> e d Ha
_ qdt
HwH@,q _ </0 {t w(ﬂ] t) ) q < o0, (2.6)

ess sup,-o(t~w(t)), q = 00,

defines a quasi-norm for all non-negative real-valued Lebesque measurable functions w :
R,y = R,. %)

When the (6, ¢)-quasi-norm is finite, we can say something about the behavior of w(t) as
t — 0 and as t — oco. When 0 is closer to 1, the function w is expected to decay to zero
faster at the origin.
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Remark 2.9. Taking w(t) = t®, for a > 0, the (6, ¢)-quasi-norm is finite if and only if o > 0
irrespective of parameter ¢ making it a secondary parameter in comparison to . In this way
parameter g creates finer spaces for each # value.

In what follows, the function w(t) will actually be a functional w(u;t), parameterized by
t > 0, that measures certain behaviors of a target function u belonging to some function
class X. In this way the (6, ¢)-quasi-norm can separate X into various nested sub-spaces
Xp,4 determined by the measurements carried by w(f;t). If Xy, denotes the space of all
non-negative functions for which the quasi-norm ([2.6)) is finite, we will have the embedding:

Xogq C Xp,p if a> B regardless of ¢, or, if « = 3 and ¢ < p. (2.7)
We consider three relevant functionals w(f;t).

Definition 2.10 (Moduli of smoothness). For Q C R? open, u € LP(Q), p € (0, 0], we
denote the modulus of smoothness of order » > 1 of u by

s )y = S0 1840 o ys - Ora = ] (2,2 4 7h) € ) (2.8)
h|<t
where A7 is the rth order difference with step h € R% @

Some properties follow immediately from the definition of w,.(u, t),. It is clear that w, (u,t), —
0 monotonically as t — 0. We expect w,(u,t), — 0 faster for smoother functions u. In
particular, if u € W;(Q), with 1 < p < oo, then wg(u,t), < tk|u|W§(Q).

Definition (2.8)) measures smoothness without requiring the existence of weak derivatives,
but as long as its rate of decay of w,(f,t), — 0 as t — 0 is fast enough, one can infer
additional smoothness. Precisely, if t*w,(f,t), — 0, 0 < k < r then f € W¥(Q). We also
have a useful result due to (Graham [13]: if u(z) = |z|*"¥?, z € R%, 1 < p < oo then

(2.9)

wy(u,t), =

{O(to‘), a >,

o), a<r.

Remark 2.11. If t7"w,(u,t), = 0 as t — 0 then u is necessarily an r — 1 degree polynomial.
In essence this means there is a limit to how well approximation can be with respect to a
polynomial spaces and results of this kind are said to be saturation results and they extends
to more complicated settings such as polynomial spline spaces.
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A modified modulus is needed when we are in a polynomial spline setting since the addition
of several sub-intervals is expected. We define the averaged modulus of smoothness to be

i, 1)) = /[ y | st asas (2.10)

which is equivalent to ([2.8)) with proportionality constants depending on 7, p and d.
The second form the functional w( f;t) takes is the so-called K-functional which concerns
Peetre’s real interpolation of spaces.

Definition 2.12 (K-functional). Let V and W be quasi-normed spaces such that the em-
bedding W < V is continuous. Let t > 0 and v € V. Then we define
K(u,t) = K(u,t; V,W) = 1n€w(||u —wllv + t{wlw) . (2.11)
we
@
Topological considerations of the spaces V and W can be tightened or relaxed, but here the
choice is such that the treatment of Sobolev spaces with 0 < p < 1 is possible. The functional
K (u,t) is increasing, concave (therefore monotone) and continuous on ¢ > 0. The definition
says that having K(u,t) < e for some ¢t > 0 implies that u € V can be approximated with
error ||u — w|y < € by some w € W with a reasonably sized |w|w < et~! illustrating that
the K-functional can quantify the smoothness of u by how well u can be approximated by
smoother objects. In fact, (Johnen and Scherer [10]) show that for any p € (0, co] and integer
r>1,
wr(u, t)p ~ K (u, t; LP(Q), W (Q)) VYu € LP(Q), Vt >0, (2.12)

meaning that if u € LP is well-approximated by functions with r-order weak derivatives then
the smoothness modulus decay’s reasonably fast and that u has to be somewhere in between
LP and W}

In general, when w(f;t) is monotone, discretization of the (6, ¢)-quasi-norms is possible
with ||w|laq ~ [|(2%w(27%))kez e relating || - ||g,, with Lorentz sequence spaces.

Definition 2.13 (Lorentz sequence spaces). Let (ay)rez be a positive sequence and let
a >0,

1/q
a kg ) ), 0<q< oo,
Har)llee = 12 ax)llea = (Z“Z( ) ) 1 (2.13)
SUPjcz 2ka, q = 00. @

The last choice for w(f;t) concerns approximation error.
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Definition 2.14 (Error functional). Let V be a quasi-normed space and let X be a finite
dimensional subspace of V. Then we define

E(u,X)y = inf ||Ju — x||v- (2.14)
xeX o

Remark 2.15. If a sequence (a,)nen is monotone and decreasing, we have [|(agen )pen||/fa ~
q

> onenln®an]?t. It is clear that the inclusion ¢2 C (2 holds whenever ¢; < ¢i. As an
application, if a, = E(u,X,)y for some sequence of approximating spaces {X,},>1, then
[(an)|les < o0 is equivalent to E(u,X,)y < n~* for any g.

2.1.3 Interpolation spaces

Definition 2.16 (Interpolation spaces). Let V and W be quasi-normed spaces such that
the embedding W < V is continuous. For 0 < # < 1 and 0 < ¢ < oo, we let

(V, W)g’q = {U c V| |u’(V,W)qu < OO} , (215)
where |u|(V,W)9’q = || K (u,-; V,W)|lgq %)
The spaces Xy, = (V, W)y, are topologically quasi-normed and will clearly satisfy the em-

beddings (2.7)).
The following theorem asserts that if one interpolates between two interpolation spaces,
one does not obtain anything new:

Theorem 2.17 (Reiteration Theorem). Let V' = (V,W),, ., and let W' = (V,W),, 4,
with ay < a. Then for any 0 < 8 <1 and 0 < g < o0,

(VWY = (V, W)y, a=(1-0)ag+ bas. (2.16)

Interpolation spaces serve a number of relevant applications. First of which is the defini-
tion of fractional Sobolev spaces thereby extending Definition to continuous smoothness
parameter values without resorting to the unpopular Slobodeckij semi-norm : For k € N,
0 <o <1 and domain {2 with Lipschitz boundary, the interpolation space

Wrte(Q) = (W (), Wyt (Q)) (2.17)

op’
has a norm equivalent to that of Definition [2.5] More generally, we define a generalization
Sobolev to Besov Spaces by interpolation as well:

By (LP(Q)) = (LP(Q2), W, (2))ajrq, 0<a<r, 0<q< o0, (2.18)
where Xy, = #9(LP(Q)) inherits all the (6, ¢)-embeddings of (2.7). Moreover, in view of the

equivalence (2.12)) one obtains an equivalent definition for %;(LP((2)) using the modulus of
smoothness (2.8). We discuss Besov in more detail in the next subsection.
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2.1.4 Besov spaces

Definition 2.18 (Besov Spaces). Let  C R? and « be a positive real number. Let 0 <
p,q < 00, r be any positive integer greater than «. Then we have

Z2, (L(0) = {u € () | ulgg,,, < o0}, (2.19)
where [ulg,,, = 1, Jpllaa: 0

Remark 2.19. Recall that || - ||,@$

= |- llze + |- |%§’W is a quasi-norm for p < 1 and a

norm otherwise. If & > r — 1 + max{1, ]lg} then the space is just the polynomial space P,_;

making the definition trivial. Indeed, it can be shown that w,(f,t), = (’)(t’"meaX{l’%})
and the rest follows from Remark [2.11] Instead, the 7 should be chosen strictly greater than
a+1—max{l, 11—)} With such r in hand, any positive integer ' > r will yield a quasi-norm
By . equivalent to A . This Besov space independence of r justifies dropping the r
from the definition’s symbol. See (DeVore and Lorentz [6]) for details. When the relation is

equality, there will be dependence on ¢ (Tsogtgerel [22]). We do not discuss this.

Reiteration Theorem asserts if one interpolates two fractional Sobolev spaces, the
result is another fractional order Sobolev space with the order resulting from the convex
combination of (2.16)). The interpolation of Besov spaces is also a Besov space (DeVore and
Popov [§]):

Theorem 2.20 (DeVore and Popov [8]). If a; € (0,00) and p;,q; € (0,00] fori = 0,1,
then for each 6 € (0,1), and for é = quo + (1 — Q)qil and % = Hpio +(1— Q)Z)il, we have

(B0 (L), B2 (L)), = Ba(Ly)  with o = (1= O)ay + bon. (2.20)

0,
There are some inconsistencies with Besov and Sobolev spaces; the former is not a strict
extension of the latter. For example for p > 1 and s > 0, the inclusion %;(L?) C W is strict
when ¢ > 2, and is flipped when ¢ < 2. In the special case of ¢ = p = 2 the spaces coincide
with equivalent norms for all s > 0.
The embeddings of Besov spaces from immediately give 22 (L?) C 85 (L) whenever
a > fFand 0 < ¢,q0 < o0, and ,%’;(Lp) C ,%’%(Lp) whenever ¢; < ¢o. In addition to
the inherited embeddings of Besov spaces from the (6, ¢)-quasi-norm structure, we have
By (L) C By, (LP?) whenever p; < py. More interestingly, we have the continuous embed-
ding
B (L) C B2 (L), (2.21)
11

whenever oy —ag > d(p—l—p—Q) > 0 given any pair 0 < q1, g2 < 00, Or, ] — Qg = d(pil—piz) >0

whenever 0 < g2 < ¢; < oo. In particular, the embedding ([2.21)) is consistent with that of
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Sobolev embedding thereby extending the latter relation to fractional order spaces
when ¢; = p;. The relation between %;(Lp) spaces, irrespective of the tertiary index ¢, is
best illustrated by the so-called DeVore diagram. Each point (%, s) on the diagram indicates
the position of Besov space %’3([2’), where the Sobolev embedding line emanates in the
position direction from (i, s) is indicated in thick has slope d. In Figure where we use

%5 (L?) = H*(Q) an example which corresponds to point (5, s) = (3,2).
s

W2
Wi
p

Figure 2.1: In this so-called DeVore diagram the point (%, s) represents the Besov space %5(LP),
irrespective of 0 < q < o0o. Specific to our interest when p = q, when Besov spaces are equivalent to
fractional Sobolev spaces, the thick line has slope d and corresponds to the Sobolev embedding line
Sob(W;) = Sob(H?) for which p <2 and s > 2. All spaces on this line and above it and those on
and above the demarcated line embeds into H?.

2.1.5 Approximation classes

There are various types of adaptive approximation procedure in the literature, all with the
mission to increase approximation resolution through focusing computational resources to
where it is most needed. Adaptivity through mesh refinement requires a suitable class of
approximating finite dimensional spaces, an initial mesh configuration, a subdivision strategy
that preserves desirable mesh characteristics and derivable computable quantities serving
the role of local approximation errors to guide refinement. These so-called guides are error
indicators usually defined locally, with error estimators as the global counterpart. The
performance of any adaptive procedure needs to be determined, and because such procedure
is generally more difficult to implement than conventional ones, it is always necessary to
know whether the effort is worthwhile.

Assume that {X, },>1 is a “suitable” sequence or family of finite-dimensional approxim-
ating spaces for V. The meaning of “suitable” will be made precise later. We can classify all
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functions v € V by how well they can be approximated by the family {X,},>1, that is, by
the decay rate of approximation error.

Definition 2.21 (Approximation class). For 0 < ¢ < oo and s > 0, let

%s — %S(V’ {Xn}n21) = {u € V| "LLLqus < OO} , (222)

where |u|ys = [[(E(u, X0)v)n>1]les- 2

The embeddings in (2.7)) hold true with X, = %9. The ¢ = oo case, which merits its own
symbol &/° = /2 is of primary interest since it is the largest approximation class where

oo

functions are approximated with rate s. Fortunately, it is also the simplest of all the possible
¢’'s. This is consistent with Remark

The following result is instrumental in expressing smoothness in terms of how well it can
be approximated:

Theorem 2.22 (Hardy’s inequality). If (ay)rez and (by)rez are positive sequences such
that for some p, A > 0,
k

by, < T“( > (2ﬂ“aj)“>l/u, (2.23)

j=—o0

then ||(br)|lee = [[(ar)|leg for all 0 < g < oo provided that 0 <6 < .

2.2 Approximation theory

The subject of approximation theory is quite technical and wields a sophisticated theoretical
machinery. A brief survey in a concrete setting is developed here for the unfamiliar reader.
The purpose of this section is to provide the reader with a clear idea of how one can anticipate
the upper efficiency limits of an approximating algorithm in terms of the smoothness of a
target function f when f itself is accessible. When solving for a numerical solution for a dif-
ferential equation, one does not have the target function in hand making the analysis harder;
a thorough study of solution regularity is needed. Once the solution regularity is known, the
rest follows naturally as in the former case up to some minor additional technicalities. In
numerical differential equations, as demonstrated in (Binev et al. [59], Stevenson [60] and
Cascon et al. [61]) the right-hand side and boundary conditions can interfere with the rate
because of data oscillation; (see Chapters [3[ and @
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2.2.1 Fundamental ideas through examples

Example 2.23. Here we approximate a target function f € C*(I)NW(I) with 1 < p < oo
and I = (0, 1) using piecewise constant functions with error measured in L”. Consider a grid
Gn given by breakpoints 0 = zg < 1 < --- < 2} < --- < xny = 1 giving rise to N subintervals
Jr = (xk_1,x1). In the absence of confusion we drop subscripts k and N. We can approximate
the target function f with a fr =3, ;cs1; with ¢; € R taken to be f at the midpoint of
J and a local point-wise error estimation reads

(2) — ] < / L)< T fluy sy Vo€, (2.24)
J
from which a local error estimate reads
IF = Fillte < IPI B (2.25)

and summing over all subintervals to obtain a global error estimate:

1/p 1/p
I =il = (1=l < (S 1PIy) - @20

Jeg Jeg

A uniform dyadic partition of level n > 1 is generated by setting z;, = 27%, for k = 0, ..., 2"
giving rise to a dyadic partition G consisting of N = 2" sub-intervals J all with |J| = 27",
and the total error converges with

1/p
I = Sl <2 (Sl = N g (2.27)

Jeg

In fact, one can show that if f; is any near-best piecewise constant approximation in L? for
a sufficiently smooth function f, we will expect error convergence with rate O(N~1). @

There is no lack of abundance in literature extending the estimation idea above to multi-
dimensions, higher-order polynomial approximation or to target functions belonging to more
general Sobolev spaces. In what follows we summarize the main results and ideas, and give
credit to those concerned. If S = S(2) any polynomial space on 2 a Euclidean domain, the
best-error is given by

B(f,8), = it If = Slly, | € (5, (2.23)

If Q a cube in d-dimensions, Q with side length [o and P,_; is polynomial spline space of
order r; that is, polynomial of degree r — 1, the classical Whitney’s theorem (Whitney [9])
asserts that

E(f,Pr1)p 2wie(fila)y Y€ L(Q), (2.29)
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where < depends on order r and dimension d. The transference of estimate to poly-
nomial spline setting is done by the advent of quasi-interpolation operators with effort owed
to (De Boor, Carl and Fix [I1]); see also (Lyche, Tom and Schumaker [12]) for explicit
constructions.

More recently, (DeVore and Popov [§]) establish that if G, is a uniform dyadic partition on
a d-dimensional unit cube Q for which sub-cubes have length 27" which defines S! = S,.(G,,)
a polynomial spline space of degree » — 1 with » — 2 continuous derivatives and bounded r — 1
derivatives. Then for every f € LP(Q),

E(f,S})p 2w (f,27"),. (2.30)

Furthermore, noting that the number of subcubes making up Q is N = 2", and if f € W} (Q)
then w,(f,27"), < (27")"|f|wy (@) making for an approximation rate of O(N—"/d).

The direct estimates above (Egs. and ) carry over in substance from p > 1 to
0 < p < 1, but at the cost of some technical issues which were resolved in (Storozhenko and
Oswald [14]). As metioned previously, the importance of the range 0 < p < 1 is pronounced
for nonlinear approximation methods.

It is sometimes possible to determine the smoothness of a function by how well it can be
approximated. Assume that p > 0, if S| retains its meaning and A = min(r,r — 1 + 1/p),
then for every f € LP(Q) and p < min(1,p),

n 1/p
g2y 2 (B ) (231)

k=0

In the following example we illustrate this idea which requires Hardy’s inequality of Theorem
2.22)

Example 2.24. If f € LP(Q), with p > 1, can be approximated with E(f,S), = O(N~*/%),
N being the number of subcubes, and s < A then in view of Hardy’s inequality with
ar, = w(f,27%), and by = E(f,S}), and indices 4 = 1, ¢ = 0o and § = s we have making
(w(f,27F),)r € €5 and therefore f € %5 (LF) in view of definitions (2.19). If on the
other hand the approximation rate exceeds r/d, then it would mean w,(f,t), = o(t") which
necessarily means f € S]. The first saturation result in L?(0, 1) space is owed to (Butler and
Richarts [15]) Applying inverse estimates such as usually follows this aforementioned
manner. Direct and inverse estimates provide the following characterization: For 0 < p < oo,
provided 0 < s < A we have for all 0 < g < o0

feLP(Q) st [{E(f,Spphr=o

i <00 = fe&B (L") (2.32)
O
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(Ciesielski [16]) established the inverse estimate (2.31)) in univariate p > 1 but later it was
extended to all integration indices 0 < p < oo in multi-dimensions by (DeVore and Popov

B]).

Example 2.25. The radial function f(z) = |z with v € (0,1) acts as a prototype of
singularities in the derivatives arising in solutions to differential equations. For simplicity
will discuss approximation power of splines in the context of the univariate case on the unit
open interval [ using piecewise constants splines with error measured in LP with p > 1.
When vy > 1 — 1/p, relation holds immediately since 27 € W, (I). On the other hand
ity <1-— %, the target function 27 € WX(I), for any o < ﬁ which would also be less than
p, unsurprisingly since p-integrability is too strong. In this specific example taking o = 1
is possible making f € W} (I). Because o,p > 1 hold, Holder applies and we arrive at an
estimate for the global error

||f _ f]HiP(I) < Z |J|P—P/a+1”f/||PJ(J)7
Je(_j e , ot (2.34)
= @S Wy < (NP
Jea

after employment of uniform dyadic partition. In the last step we used (3, y aﬁ)l/p <
(X pen ad)e since o < p. We conclude that we have convergence of error ||f — f7||»(1) with
rate N~1T1/9=1/P The best possible rate is given by the largest possible ¢ < p which is still
suboptimal. For example consider z'/3 and error measured in L? imposes the restriction that
o <3/2.

Using predetermined partitions may limit the performance. We turn our attention to
free partitions that depends on f and show that we can recover any lost convergence or-
der. The idea is to optimize the interaction between the norm quantity of f local error
|J]p_p/"+1]f|€[,;u) in (2.34). The quantity ¢ will be crucial, but for now we will take it to
be any o < ﬁ We choose a partition G such that the global quantity |f|w.1(;) is equally

distributed over all sub-intervals, i.e find J € G such that ]f|%,1(J) < N‘l\f]{‘,vl(l) which
makes

1f = Filloey 2 U flwaen < NV flwan,s (2.35)
then, after summing
1F = Fillery 2 DN f oy = NP - (2.36)
Jeg

It turns out that if o = (1 + 1/p)~!, which is both < p and < ﬁ, we obtain the optimal

convergence rate proportional to N~P/?t1 = N~ For such o, the fractional Sobolev space
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/ Besov space W!(I) would be the largest space with smoothness 1 that is embedding in
LP(I). In other words, we can recover lost convergence order by constructing partitions that
equidistributes the largest Besov semi-norm of f embedded in LP. @

The largest space Z5(L7) continuously embedded in L? is obtained by space interpolation:

Theorem 2.26 (DeVore and Popov [8]). Let Q C R? be a bounded domain, let 0 < p <
oo and let a > 0. If o = (5 —l—%)_l then the Besov space B5(L7(Q)) is continuously embedded
in LP()).

Remark 2.27. Actually, the statement given in [§] concerns Z;'(L7((2)) with o < p. It is
of more interest to us to have %%(L7(2)), which is valid because of (2.7)), as ZB2(L7())
corresponds to fractional Sobolev spaces.

2.2.2 Characterization of approximation classes

We move on to a more general setting. Let V be a quasi-normed space and let {X, },>; be
a sequence of finite dimensional subspaces of V which serve as approximating spaces to V.
The index n can reflect the dimension number of X or a related quantity with a one-to-one
relationship with the dimension of X,,. The approximation takes place in the topology of V.
We define the approximation functional on V

Eu,X,)y = inf |lu—xllv, (ueV). (2.37)
x€Xpn

The finite dimensional subspaces {X,,} are assumed to be nested and whose union U,,>1X,
must be dense in V. Furthermore, X,, is assumed to have a near-best approximant S for any
target function u € V with respect to the functional E(u,X,)y. A final condition, albeit of
strong relevance to this study is that X,, + X, C X, for some ¢ > 1. If ¢ = 1 then process
is said to be a linear approximation and if not it is said to be a nonlinear approximation. In
adaptivity, approximation will always be nonlinear; there are numerous mesh configurations
that produce two different approximating spaces with the same number of degrees of freedom.
Let W be a linear space equipped with semi-quasi-norm |- |y, with u that recovers triangle
inequality (|f + gl < |flw + lglty), such that the embedding W < V is continuous.

Definition 2.28 (Jackson and Bernstein inequalities). Let V, W and {X, } be as above.
It is said that the Jackson inequality holds for a real number s > 0 and a constant C' > 0 if

Eu,X,)y <Cn*lulw YueW, (neN). (2.38)

Moreover, it is said that the Bernstein inequality holds for a real number s > 0 and a constant
C>0if

IXlw < Cnlxllv, Vx€X,, (neN). (2.39)

@
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If the Jackson inequality holds,
Eu,X,)v < CK(u,n"*V,W), (2.40)

which is exactly the direct estimate (2.30)) for dyadic splines when the error is measured in
L?. On the other hand if the Bernstein inequality holds,

n 1/p
K(u,n™V,W) < Cn~* ( > [k E(u, Xn)v]“%) : (2.41)
k=1

Bernstein estimate is precisely the inverse estimate for dyadic splines, meaning that
Bernstein’s inequality is sufficient to determine the smoothness of target functions in V
in terms of how well they are approximated by X,. Once both inequalities hold one can
draw comparison between E(u,X,)v and K(u,n™", V, W) allowing for the characterization
of approximation classes as interpolation spaces (DeVore and Popov [18])

Theorem 2.29 (DeVore and Popov [18]). If the Jackson and Bernstein inequalities are
valid, then for each 0 < s <r and 0 < g < oo the following relations hold between approxim-
ation spaces and interpolation spaces

Ay (VAKX fnz1) = (V, W)agrg, (2.42)

with equivalent quasi-norms.

The final step is to characterize the interpolation spaces (V, W), in terms of known smooth-
ness spaces and the value of (DeVore and Popov [8]) Theorem in approximation theory
becomes evident:

Theorem 2.30. For0 <p<oo, 0<s<a ando = (a+ %)_1 we have
(LP, B (L7))s)ae = Bo(L7). (2.43)

We have approximation class characterization for approximation with dyadic splines in multi-
dimensions. Let S] be the space piecewise polynomials of degree r — 1 with r — 2 continuous
derivatives and bounded r — 1 derivatives defined on all possible n piece dyadic partitions.

Theorem 2.31 (DeVore and Popov [8]). Let Q be a d-dimensional cube. Let 0 < p <
00, let r be a positive integer. If s < X = min(r,r — 1+ %), Jackson and Bernstein hold with
V=1LPQ), W= (L") and X =§,.
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Actually DeVore and Popov only showed that FE(f,S;), < w.(f,27%),. However, this im-
mediately implies [[{w.(f,27%),}ezo0llee = |f|zo(1e), and by the embedding €7 C £ gives
Jackson inequality

E(f,Sy)p 227" flae ey = N~ flaewr). (2.44)

When ¢ = p the Besov space % (L?) is equivalent to fractional Sobolev spaces which is more
suited to our study. Let S] be the space of dyadic spline space on d-dimensional cube Q
belonging to W2 (Q). Given 0 < p < oo and A. If s < r then

E(f.8)p = N™*|flw; Vf € B(L"), (2.45)
and if furthermore s <r — 1+ zla’
15|25 Lr) = N*/4||S||» VS €S, (2.46)
giving us the characterization for any 0 < ¢ < oo
AU ASY) = (L. BYL)) g = BY(LP). (2.47)

By setting ¢ = p, we obtain a characterization of the approximation class Jzips/ “in terms of
the fractional Sobolev space W (Q).

Moreover, we have approximation class characterization for approximation with free-knot
splines in one-dimension. Let X be the space of all possible n piecewise polynomials of
degree r — 1 with » — 2 continuous derivatives and bounded r — 1 derivatives. .

Theorem 2.32 (Petrushev [17]). Let I be an interval. Let 0 < p < oo, let r be a positive
integer. If o = (r + %)_1, Jackson and Bernstein hold with V.= LP(I), W = Z"(L?) and
X =37, Therefore for all0 < s <r+1and0<q< o0, if o = (7’—1—1%)_1

AP ASY) = (17, BYL))ajra (2.48)

The interpolation space (L?, #5(L?))srq is a Besov space when ¢ = (s + L)™' making ap-
proximation class 77 (LP(I),{3r}) identifiable with fractional Sobolev space W2 (I).

Example 2.33. We conclude by applying the characterization theorems on x”. Using linear
approximation using dyadic piecewise constant polynomials S} with error measured in L?
with p > 1. We find Besov norm of z” and use characterization Theorem to show
membership of 27 in approximation class &% = 7% (LP(Q2),{SL}). If v > 1 — ]19 then in view
of with 7 = 1, we have wy(27,t), = O(t) and

|(27)

T

1
—s1\P
f’;ﬁ@p)j/o (t°)" % <00 Vs<1, (2.49)
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making 7 € &' in view of Theorem which is consistent with the observation made in
(2.27). On the other hand, if v < 1 — é, we seek to see for which 0 < s < 1 does the target
function 27 belong to Besov space %,(L”). Since v + i < 1, we have w; (27,t), = Ot 1/P)
and

1
6 g < [ (0 < o (2:50)

holding for every s < v + % and with the assertion of we would expect convergence
with rate O(N~""'/P). The compromise is clearer when using a change of variables by
defining v =1 — % — ¢ for some choice € € (0,1 — %); we have 27 € &/17¢. As for nonlinear
approximation, recall that embedding W}(I) — LP(I) is continuous when o = (1 + %)’1
and [(2)|wi) < oo for any positive v, (y > —%), and as a result optimal convergence is

realized; that is, 27 € &/!. The DeVore diagram depicting the discrepancy between linear
and nonlinear approximation powers is given in Figure [2.2] %)

Q=

Figure 2.2: In the DeVore diagram one see the gap between linear and nonlinear approximation
when'yzl—%—s. Here o = (1—1—%)_1.

2.2.3 Approximation with polynomials

We describe the construction of the spline spaces used in this thesis in two-dimensional
setting and restrict ourselves with the unit square domain {2 only as the idea extends to
rectangular and L-shaped domains with immediate facility. In fact, the idea extends imme-
diately to higher dimensions as well due to the tensor-product structure. More complicated
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geometries can be obtained using the IGA framework (Hughes et al. [67]). The construction
of stable adaptive basis spline functions which ensures sharp estimation is not possible on
arbitrary partitions. We discuss the mesh structure criteria needed and how to achieve them,
concluding with error estimates.

2.2.4 Polynomial splines

Assessing the rate at which finite element methods converge hinges on how well the solution
itself can be approximated by polynomial bases. In this section we lay out the tools and
idea behind polynomial approximation of functions in Besov spaces. In particular we discuss
quasi-interpolation operators in the context of the basis functions required by our adaptive
spline basis. This work is a translation of (Scott and Zang [19]) to hierarchical spline setting
and is credited (Giannelli et al. [26], Speleers et al. [27] and [28]).

Given u € C"(w) defined on a Lipschitz domain w, we denote by T, u the multi-dimensional
Taylor polynomial of degree r centered at y € w. If uw € W[ () then D*u may not be
understood in the point-wise sense. We go around the issue using a mollifier o5 € C>°(B) on
a compact ball B C w with ¢pg scaled so that fw pp = 1. The averaged Taylor polynomial
degree r is defined as

() = /B T u(e)ps(y) dy. (2.51)

The definition can be extended to u € L'(B) in a consistent manner by re-writing ([2.51])
via partial integration. Here Jju is an r degree polynomial and .7} defines a projection
operator on L!'(w) into P,.(w).

Theorem 2.34 (Averaged Taylor Polynomial). Let w be a conver body in R™ and let
B,, be a largest ball contained in w with radius ry,. For any u € W;*l(w) and 1 < p < oo,
we have

| D*(u — Tgu)|| o) < Crdiam (w)’"+1_‘°‘||u|wg+1(w), 0< o] <, (2.52)

diam (w) '

where C7 is a constant function independent of u but depends on the ratio -

This results in a staple result for piecewise polynomial approximation on a collection of
subdomains:

Theorem 2.35 (Bramble-Hilbert Lemma). Let w C R" be conver with a largest in-

scribed ball in w having radius r, > 0. There is a Cyg > 0, depending only on the ratio
diam

—m(w) and polynomial degree r, such that for all0 < k <m <r+1,

}2@ u = Plys) < Cupdiam ()™ *lulwp) Yo € W)(w). (2.53)
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The ratio di%(w) is relevant when w is triangular or general quadrilateral. If w is a square
then this ratio is fixed. Finally we need some inverse estimates which follow from finite
dimensional normed space theory.

Lemma 2.36 (Polynomial inverse estimates). LetT € P. Then, for constants ¢y, Caty >
0 and for any integers 1 < p,qg < oo and 0 < s <t <r+1,

Viweer) < cmhi 220V ey WV € Po(7), (2.54)
and if o C 01, for a constant cqry > 0,
IVIL2o) < carhy 2|V L2y YV € Po(7), (2.55)

in which ¢y and cqry depend only on the polynomial degree r and | - |W§ denotes the conven-
tional Sobolev semi-norms.

The following discussion makes the analysis of dyadic splines discussed in the previous
section much more constructive.

Univariate B-splines

This discussion closely follows (Schumaker [23]). Let G be a partitioning of I = (0, 1) obtained
from the set of breakpoints Z = {0 < z; < -+ < 2z, < 1} and let P.(G) be the space of
piecewise polynomials defined on partition G:

S(P,,G, M) = {S € P.(G)| S € C™({z}), i =1:n}, (2.56)

where the set MM = {m;}1<i<, consisting of integers 1 < my < r + 1 is said to be the
multiplicity vector of G and controls the number of continuous derivatives on each break
point z;. The dimension of S(P,, G, M) is obtained by subtracting the number of continuity
conditions from dim P,(G) and

n

dimS(P,,G, M) = (r+ H(n+1) =Y (r+1—m)=M+r+1, (2.57)

i=1
where M = """  'm;. A simple basis for (2.56) can be formed from translations of truncated

polynomials
{ (l’ . ZZ.):_—Q—l—p

pzl:mi,izlzn}, (2.58)

but this basis is not suited for numerical methods for a number of reasons, most notably,
their support influence is unbounded with refinement making them numerically unstable.
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Fortunately, given G and 99T nontrivial locally supported spline functions exist provided that
M > r — 1 by looking at the Vandermonde matrix of a locally supported spline in terms
of basis meaning that the spline space of a specified degree needs to have sufficient
flexibility to have locally supported basis functions. One can’t ask for both high smoothness
and localized support; there will be a trade-off. The proof, which can be found in (Schumaker
[23]) is constructive and provides a strategy to obtain the improved basis expressed in terms
of divided difference of basis functions (z — &), with £ take over multiple repetitions of points
in G according to 9:

Bj<x> = (_1)r+1(zi+7‘+1 - zi)[zi7 ceey Zi+T+1](x - 5)1 ' ]l[zi,zi+r+1](‘r>7 (259)

running over indices j =1 : M + r + 1. This basis, we denote by B,.(G,9), is said to be the
r + 1 order B-spline basis on I and each basis function B; is strictly positive on its support
(zi, Zivrs1), moreover, the basis is locally linearly independent and forms a partition of unity
on I allowing for stable and localized sharp error estimation. The local linear independence is
a result of a finite intersection property where there is a maximum number of basis function
support cell overlap. The study of B-splines has been a subject of great analysis going back
to the 1940’s.

For integers » > 1 and hierarchical level ¢ > 0, the grid G, is obtained from a set of
ne = 2¢(r + 1) — 1 distinct interior break points

Zy={z=2"251k=1:n,} (2.60)

with the convention that zp = 0 and 2,,41 = 1 making the grid G, = {(z}, zf,,) | k = 0: n,}
which partitions (0, 1) and gives rise to a sequence {Gy}o<s<r—1 of dyadic partitions. It is im-
mediate that the sequence {Gy}o<s<r—1 forms a nested hierarchy of partitions; i.e, G, C Gy 1.
In view of the discussion leading up to the existence of , we consider the open/extended
knot vector consisting of repetitions of break points Z, according to desired smoothness

— 4 4 4 A A
E={{ < <6, =0< < < &vpari1 <1< &hpyirio
4
<---< 5M5+2r+2}7

and the subset {ff}f\i‘,,f;rl is the interior knot vector. The presence of r 4 1 repetitions lying
outside I are necessary to define spline function and derivative values on the boundary points.
Moreover, in view of there are (M,+r+1)-tupples Zf = {&/, ..., &, } called local knot
vectors which makes up the support of each spline basis function, given level /. A recursive
procedure for the evaluation of is given by the deBoor-Cox recursive Algorithm (2.2.4))
Bf(x) = BOOR [Zf, z]: The set B.(Z,) = {Bf|i =1: My + r + 1} forms a basis for the
spline space

(2.62)

S (Z¢) = span(B,.(Z;)) = S(P,., G¢, M), (2.64)
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Algorithm 2.2.1 Evaluate univariate B-spline basis BOOR [=¢, 2] — Bf(z)
1: for j=i:i+r+1do
22 Bjo(w) = Ligre (@)
3: end for

4: for k=1:rdo

)

6

for j=i:i+r—Fkdo

x—ff

4
_ Skl — %
=7 P A
Sk — &

Bj (x) Bjr-1(z) + e e Bji1k-1() (2.63)
Jrk+1 T S
7:  end for

8: end for

of dimension M, +r+ 1 uniquely determined by the inner knot vector. We turn our attention
to refinement. In one-dimensions local refinement is done with facility through knot insertion
by which a new break point, and corresponding knots, are introduced to the extended knot
vector. In the context of our dyadic structure, by introducing m, times repeated breakpoints
z* = % in =Z¢ to obtain Z’, only the local knot vectors {=¢ | i = k—r : k} will be effected,;
assuming that 2 = &f < §£+1,

L 1 14 4
s & o §n & o o Cha 1 s Sy o (2.65)
——— ————
Ek—r—1 Ek+1

In the refinement process local vectors {Zf|i = k — r : k} are removed and replaced with
suitable refined local knot vectors {Z! |7 = k —r : k+ 1}. The basis is effected locally
with only r + 1 spline function require modification with all functions {Bf|i # k —r : k}
are not effected. The old basis functions {Bf|i = k — r : k} will belong to the span of
{BOOR[Z,(]|i=Fk—r:k+1} giving us the nesting S,(=¢) C S,(Z*) making it possible
to express Bj, on Z* as a linear combination of {B{*'|i =2k —1: 2k +r} via the two-scale

relation
2k+r

Bi= Y "B Vk=1:n,, (2.66)
j=2k—1

for some sequence c§+1.

Hierarchical B-spline (HB) spaces

Unfortunately local refinement by knot insertion is inefficient due to the propagation of knot
insertions in multiple dimensions due to the tensor product structure. This can be overcome
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by hierarchical refinement (Vuong et al. [24]) through the exploitation of a multi-dimensional
analog of (2.66)); each to-be refined basis Bf, would be replaced with {B{™ | i = 2k—1 : 2k+7}
leaving behind {Bf|i =k —1:k —r,k+1:k+r} in the refined basis thus producing a
hierarchical B-spline basis. The resulting basis would however not necessarily form a partition
of unity and there are scenarios where the support of left-out basis functions may include an
uncontrollable number of cells compromising finite intersection property. Fortunately both
of those outcomes can be rectified with the addition of mesh structural constraints which will
be the subject of discussion in the section below.

We now describe hierarchical partitions P in two dimensions and define the hierarchical
spline obtained from a hierarchy of multilevel dyadic spline bases By = S, (Z) for =0 : L—1.
A cell 7 € G, is said to be a cell of level £. A cell 7 of level £ is said to active if 7 € G, and
appears in P. The hierarchical partition P satisfies the following properties: all cells 7 in
P are disjoint, and, the interior of the closure of the union U{7 : 7 € P} is equal to Q. A
subdomain Q¢ of Q is defined as the closure of the union of active cells 7 of level £ or higher
making Q° D Q! for £ = 0: L — 1 with int(Q°) = Q and QF = @. In view of the two-scale
relation can always express a spline S € Sy in terms of By :

S= > &M(9)B, (2.67)

BEBr+1

for some coefficients {cé“(S )| B € Byi1}. A Hierarchical B-spline (HB-spline) basis Hp with
respect to hierarchical partition P is defined as

Hp = {ﬂ € B supp CQF A suppB & Q”l} : (2.68)

A recursive definition is given in (Speleers et al. [27]). A basis function 3 of level ¢ is said
to active if 5 € B, N Hp, otherwise it is passive. Figures and depict hierarchical
refinements in one dimension.

Admissible partitions

For local and stable approximation we need to control the influence of each basis function in
order to ensure stable and sharp estimation. With additional restrictions on the structure
of partitions P we can guarantee that the number of basis functions acting on any point
is bounded and that the diameter of the support of a basis function is comparable to any
cell in its support. A partition P is said to be admissible if the basis functions in Hp N B,
is supported on cells belonging to at most two levels successive levels, namely, levels ¢ and
¢+ 1. The procedure required to achieve this is given in REFINE module in Section
executed in a recursive manner. The support extension of a cell 7 € G, with respect to level
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2.2
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Figure 2.3: (a) One-dimensional cubic B-spline basis functions. (b) Subdivision of an original
uniform cubic B-spline into five contracted B-splines of half the knot span width.

|
12 13 14 15

I I I
12 13 14 15

L L L
12 13 14 15

Figure 2.4: Hierarchical refinement of a set of B-spline basis functions (active basis functions are
indicated with solid lines).

k < ¢ is defined as

S(r, k) = {T’ cGF|Ipe B stsuppBNT #@ A suppSNT # @} (2.69)

Note that the support extension consist of cells from the tensor-product mesh G¥. To assess
the locality of the basis; i.e, the influence of basis functions have on active cells, it is useful to
consider a support extension consisting of all active cells belonging to its support regardless
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of level. For 7 € P define
L—1
W, = U S(r,)NP={r" € P|lsuppSNT # 2 = suppf N1 # I}, (2.70)
=0
indicating the collection of all supports for basis function 3’s whose supports intersect 7.
Analogously, we denote the support extension for an edge o € Ep U Gp by

We={T € P|suppfNT#@ = suppfNT#D, 0 COT} (2.71)
The following auxiliary subdomain provides a way to ensure mesh admissibility

u' = J{Flred n S(r0cy (2.72)

Theorem 2.37. If Q* CU* ! for { =2: L — 1, then P is an admissible partition.
Proof. See (Buffa et al. [64]). n

In other words, U’ represents the biggest subset of Q¢ so that the set of B-splines in 3, whose
support is contained in Qf spans the restriction of S¢ to ¢¢. This would ensure that each basis
function will have support cells belonging to a maximum of two levels. Finally, partition of
unity can be ensured by appropriate scaling of the basis functions; see (Vuong et al. [24]).
In all of our numerical experiments such procedure did not seem of necessary.

Resulting partition has the following shape-regularity characteristics:

sup max{7' € P| 7' Cw,} < Np < 00
peyp TEP

(locally quasi-uniform)

sup max #{3 € Hp | supp 8 Nsupp B # 2} < Moy < 00
Pco BEHP

(finite intersection property)

from which one can derive the following:

diam (w;)
T\~ '
21615@ TP diam (r) — Cabape < OO, (273)
and
E |uly s (wr) < cghape|u|p 5(9)” (2.74)

TEP
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An anologous statement to (2.73)),(2.74) will hold for edges as well. Finally, for any two
partitions P, P, € & there exists a common admissible partition in &2, called the overlay
and denoted by P; & P, such that

#(P1 @ ) <#P +#P — #F. (2.75)

2.2.5 Approximation in HB spline spaces

Measuring the performance of piece-wise polynomial approximation will hinge on the results
of polynomial approximation of Section [2.2.4] most notably Bramble-Hilbert Lemma and
polynomial inverse estimates, and defining a suitable quasi-interpolation operator. Let 2 C
R? and let V(Q) C LP(Q), assuming that Sp C V() on a partition P is a spline basis spanned
by basis functions Bp which are locally supported, non-negative and form a partition of unity
over ),

Ipu= > Ag(u)B, (2.76)

BeBp

where the A\z(u), for 8 € Bp, are coefficients which could be chosen in various ways. The set
Ap ={)sg| B € Bp} can views as functionals on V(). Popular choices for coefficients Ag(u)
could be point-values of u or its derivatives and local integrals of u. In general Ip is not a
projection on Sp. A special choice for the functionals Az is when Ap form a dual-basis for
Bp automatically making Ip a projection operator on Sp. As long as the dual-basis is such
that

[Asllvey =< diam (supp 5)~/7, (2.77)

then, if B, = {8 € Bp| supp S C w,} and noting that admissible partition shape-regularity
diam (w,) < diam (supp ) and [ forming partition of unity

Zelluer < max X)) [ B, = Tullvien. (2.73)

makes Ip : V(2) — Sp a locally stable projection in V with Ipu serving as a local near-best
approximation:

VueV(Q), [u—Ipullve < 1+ |Ip]) S'Ensfp | — x||vw,) V7€ P (2.79)

Construction of a projection Ip for hierarchical spline space in multi-dimensions is achieved
using the hierarchy of uniform dyadic spline spaces as a building blocks thanks to the nested
partition structure. Specifically, as long as we have a suitable quasi-interpolation operator
for each level, the hierarchical projection can be constructed with facility due to the work
of (Speleers et al. [27]) with only two requirements: each level specific quasi-interpolation
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operator is a projection and the associated dual-basis functionals A € A, are supported in
\Q41 in the sense that if f[o,\o,,, = 0 then we have A(f) =0

Theorem 2.38 (Speleers [27]). Let I, : V(Q) — S, be a sequence of quasi-interpolation
projections such that all of X € Ay are supported in Q\Qpy1. Then Ipu : V(L) — Sp defined

by

L-1
Ipu=3, >, Xup, (2.80)
=0 BeBNHp

18 also a projection.

The tensor-product structure will also make the construction of the multi-level quasi-interpolation
operators follow from the one-dimensional case in an almost immediate fashion. The one-
dimensional construction was studied in great detail by de Boor and Fix in 1973.

Lemma 2.39. Let G, be dyadic partition of level £ of a unit interval I, let MM, be a multiplicity
vector and let =y be an (-level extended knot vector and let B(Z,) = {f;}: be the spline basis
that generates S(P,, G, M;). There exists a dual-basis A(Zy) of linear functionals \g with

|Ag(f)| < (2r + 3)9"diam (supp B) " P|| |l Loupp ), 1 < p < 00. (2.81)

The linear functionals Ag in the lemma have the integral form

i = [ D e, B B(E), (2.82)

where ug is defined explicitly in (Schumaker [23]) with
| D" ug|| poo(ry < (2r 4 3)9"diam (supp 8) . (2.83)

Together with a tensorization of bases {B(Z,)| ¢ =0 : L — 1} and corresponding dual basis
{A(Zy)| ¢ =0:L— 1} admitting a two-dimensional form of we consider the quasi-
interpolation operator defined by . We have a local approximation estimate when V()
is a Sobolev space and Sp has a fixed number of continuous derivatives that is less than r in
each direction:

Theorem 2.40 (Speleers [28]). Let 1 <p<oo,let 1 <k <r+1landlet0<[<k—1.
The linear projection Ip : W) (Q) — Sp is such that

|U — [PU’|WI€(T) < C’Qdiam(T)k*lMW;(wT) Yo € W;(Q), (T S P), (284)

and
|u - IPu’WIl?(O') < C’Qdiam(T)k*l*%|u|W5(wU) Yu € W;(Q), (O’ € gp), (285)
for constant Cqg > 0 depends only on r and p.
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The result holds by controlling |u—S ]W}) () and [Ip(u—>5) ‘Wé () given any spline S € Sp where
the latter expression is owed to Ip being a projection. The first one follows immediately from
Bramble-Hilbert lemma of Theorem [2.35] The second requires more delicate treatment aided
with the inverse estimates in Theorem , local stability of Ip , and finally Bramble-
Hilbert to obtain the rate with respect to cell diameter. In the proof of Lemma [2.43| we carry
a similar argument.

Smoothness indices k£ and [ in Theorem [2.40] can be extended to real numbers by the
following interpolation result.

Theorem 2.41. Suppose 8 € (0,1) and q € [1,00]. If T € L(X;,Y;) with norm M;, for
i=0,1. Then T € L ((Xo, X1)o.g> (X1, Y1)a4) with norm M < M{M}™°.

2.2.6 Projection operators

In this thesis we will be using a number of different approximating projection operators all
of which will depend on whether the HB spline space Xp satisfies the Dirichlet boundary
condition or not. In the standard setting where Xp C HZ(Q2) (in Chapter [3)) we just need the
first projection Qp. The remaining Ip and Ilp are relevant when the boundary conditions
are prescribed using Nitsche’s penalty terms. Projector Ip is used in Chapters [4] and
where convergence is not studied. When we look at convergence we will use (Qp instead for
the reason that we would get a better upper bound (see and compare with )
making the convergence proof possible in Nitsche’s setting, otherwise the extra powers of
1,72 pollutes the contraction result of Theorem . Finally, the orthogonal projection L?
is used to avoid the saturation assumption of Chapter [4]

Quasi-interpolation projection ) p

We assume that the HB spline space Xp C H3(12).

Lemma 2.42 (Quasi-interpolation). The quasi-interpolation projection operator Qp : H3(Q) —
Xp s such that for a constant cspape > 0,

W = Qpulfp ) < Ghapeltlin,), (7 € P), (2.86)

for k=0,1,2. Moreover,

h;3Hu - QPUH%2(U) < cghape‘uﬁ{Q(wa)? (U € gp), (287)
and )
— J(u—Qpu
hUl ( Bncip ) L2(0) S CShape’u@IQ(wa)a (U € gP), (288)

holding for every u € HZ(S).
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Proof. The proof is in essence the same as proof of Theorem [2.40 n

Quasi-interpolation projection /

The HB spline space Xp C H?(Q) violates the boundary conditions. The statements of
Lemma hold true for Ip : H> = Xp.

L?-orthogonal projection I1p

Let Pp(€2) be the space of piece-wise polynomials of degree r > 0 defined on P. Let IT} :
H?*(Q) — Pr(Q) be given by standard L*-orthogonal projection. We define an auxillary
subdomain of € which will be of use to us in Chapters 5] and [6}

D} = U{T € P : 71 adjacent to I'}. (2.89)

Lemma 2.43 (L?-orthogonal projection). Let P be an admissible partition, let o € Gp
with o C 01, for a boundary adjacent cell T, € P. For a constant cyy > 0 depending only on
polynomial degree r, if u € H*(Q)) with s > 2, then

1/2
(X follu = Mpaltagy ) < enltulopy (2:90)
oceGp
and oty ) 2
< Z hg). uaToPu > S cn|h‘};u HS(D#). (291)
12(0)

oceGp

Remark 2.44. It is known that the L*-projection is stable, i.e., ||[ITpullr2() < cnllullr2)-
We use crp as the stability constant, i.e., |IIpul|L2) < cnllul2(q)-

Proof. In what follows, any proportionality relation < depends only on the polynomial degree
r > 0. The general trace inequality gives

i = T3y < 1yl = Tl + ol = Mg, (2.92)

The norms of u — II’5u on 7, is estimated using the following standard argument and an
application of Hilbert Bramble lemma of Theorem Let p € P.(7,). Then, we have

= Wyl z2(ry) < = Pllzze) + 1T = )2y < 2l = pllzzcr) (2.93)
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and

lu — H;U|H1(ﬂ,) <lu— p|H1(Tg) + [Mp(p — U)|H1(Ta)
< |u = pluir,) + ch 1 Tp(p — u)|| 22(r,) (2.95)
< fu = plai (e + cwvh = pllor,)

where the constant c,, comes from Lemma With any s; > 0, the classical Bramble-
Hilbert lemma gives

inf = pllizry) = R |ul o (r),s (2.96)

pEP, (74

and similarly, for sy > 1,

inf |u— =2 h¥2u
pEPr(T0)| p|H1( 7) = TU|

HSQ(TO_). (297)

Taking s = max{s, s2} yields

lu — Tpul[faiy = hy'hilu

fo(rg) T ol

2 2s—1
Hs(1s) = h’as ‘u

2 (298)

using h., = h, because ¢ is an edge of 7,. As a consequence, we obtain

= pul| 2y < e ulpre(ry), (2.99)

for a constant ¢ > 0. Squaring both sides and summing over all boundary edges o € Gp

result in
Z hollu — ?DUH%Q(U) < ¢ Z h?ﬂ“

oc€eGp oc€eGp

This completes the proof of (2.90). Similarly, we can prove (2.91) by starting with the
following general trace inequality

Hre(ro) = il ul s - (2.100)

2 2 2

O(u—TTLu) = hil O(u—TIHu) +h O(u—TITHu)
H e ) = 7 ono Nr2r,y 71 9 i, (2.102)
= hotu = pul ) + holu — pulfe,, )

and the rest follows similarly as above when using s > 2 in the Hilbert-Bramble lemma. =

2.3 Adaptive spline approximation

Designing approximation methods by exploiting a priori local error estimates is not possible
when direct access to a target function is not available. Nonlinear approximation of solutions
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to a boundary value problems on partitions must instead be done with the aid of a pos-
teriori estimates. We assume that we have at our disposal an estimate 7(u, 7) for the local
approximation error whose sum e(u, P) = > __,n(u, ) is a reasonably good upper bound
to E(u,Sp)y. If &, is the family of n-piece partitions obtained by subdividing an initial
partition Py, an optimal n-piece partition P € &, will realize e(u, P) = infpc o, E(u,Sp)y
however it is a daunting task to commit to this search since it has exponential complexity.
Instead, cost efficient near-optimal partitions are obtained by adaptive tree approximation
(Binev et al. [51]) where we seek in an iterative manner an n-piece partition P such that for
absolute constants ¢, C' > 0, with ¢ < 1 depending on the number of new cells produced by
each subdivision,

e(u, P) < C’P/inf e(u, P). (2.103)

€
This is done by subdividing the cell 7 corresponding to the highest error functional n(u, 7).
The resulting partition is generated from an initial partition /5. When solving differential
equations more sophisticated selection procedures are necessary to achieve optimal efficiency;
see Section [2.5] The tree adaptive approximation class is defined by:

*(V, {Sp}per) = {u e V(Q) | |u|ys =supn®

n>1

inf e(u, P) < oo} , (2.104)
Pey,

where F = {2, | n > 1} is the master forest. In practice, methods would terminate after
reaching a desired error threshold; for € > 0, the adaptive method produces a partition P
would satisfy e(u, P.) < e and the complexity of # P, is given by O(¢~'/*). The adaptive tree
algorithm (Binev et al. [51]) maintains that P. is near-optimal in the sense that all other
partitions obtained by a sequence of subdivisions from the initial mesh F, and come close
within the error tolerance cannot be have significantly more favorable mesh complexity.

In our setting, the complexity of ensuring admissible partitions must be taken into ac-
count. Typically in each iteration the mesh undergoes further refinements to maintain con-
ditions of Theorem This process is said to be a completion step. We define the set of
marked elements #.#). to be the number of cells needed to be refined to achieve sufficient
reduction in error prior to mesh completion. If P = REFINE(P,.#) where P is admissible,
A obtained from a suitable estimator, and P, = CONF(P) generates an admissible par-
tition from P, The result of (Binev et al. [51]) enables establishing an equivalence between
approximation classes defined on all possible partitions of fixed complexity and those limited
to admissible partition &2%:

#P, < C\#P. (2.105)

In other words, any possible domino effect is not detrimental to approximation performance
and the class (2.104) will be equivalent to

AV, {Sp| P € 2Y,51). (2.106)
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A final point to make is that if we are at a refinement iteration & it would not be possible to
estimate the difference of two subsequent admissible partitions Py 1 — # P in terms of .#),
as it is possible that the refinement of one marked element may result in arbitrarily large
number of additional refinements due to completion resulting in a domino effect. Fortunately,
we have that the order of #P, is controlled by the sequence of marked elements only up to
iteration k:

# D0 < #Py + Cr(# Mo + -+ - + # M) (2.107)
See, e.g., (Buffa [65] and Binev et al. [59])

Algorithm 2.3.1 Theoretical adaptive procedure ADAPTIVE [P, e] — P,
1: M ={r€Ple(r,P) >c}
2: while # # @ do
3: P =REFINE(P,.Z)
4 P, = CONF(P)
5. M ={T € P |e(r,P) > ¢}
6
7

P=P,
: end while

Following result is due to (Binev et al. [20]) which we include for completeness.

Lemma 2.45. Let v € %, (§2) for a >0, 0 <p < oo and let § > 0.
6(7—7 P) = |T|§|U|@;}7p(w)a W=T 0T Wr. (2.108)

Given any € > 0, the adaptive Algorithm [2.5 we will terminates in finite steps and produces
an admissible partition P € &2 for which

> e(r, P X #P* and #P —#Py =< |v ’;/J*;;p gP/(40p), (2.109)

TEP

Proof. With each refinement step, foe error quantities e(7., ) exceeding ¢ > 0, |7| will
reduce by a factor 1/4 and e(child(r,), Pry1) < 47%(7y, Pry1). We will have .#, = & after a
finite number of steps L; set P = P, we obtain the first relation in (2.109)).

We estimate the cardinality of the resulting partition P. Let R, C P, be the set of refined
cells and put R = UL Ry. Let T; = {7 € R: 27971 < |7] <277} and let m; = #A;.

First of all, there can be at most 277 |Q] disjoint 7 of size > 277! which makes m; <
2071|Q| which gives us one upper bound on m;.

We obtain a second upper bound in the following manner. Let 7 € I';, then

e(r, P) = [ [olag, ) < 279 [olsg, 0. (2.110)
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and
mie? < Y e(r, PP <277 )" (015 ) =270l () (2.111)

TEFj TEF

by shape-regularity. We therefore obtain m; < 2777 S|P 25 (@)F P
Let jo be the smallest integer for which |Q| < 2%, Then if M =l M

#M < Z H#m; < Z min{2/|), 277l e} (2.112)

J=—jo J=—Jo

If k is biggest integer for which 2F|Q| < 27*»9|y|? = e7P, then
Zy.p ()

o0

> min{27]Q],2" Pl ey =10 Z 2+ ol )f > o (2.113)

Jj=—Jo Jj=—Jo j=k+1

Observe that

k 00
Z 9J =< 2k7 Z 9—ipd < 9=kpé  and 2k(+pd) < 19|~ 1|v|%a (Q e P (2.114)
p— j=ht1

which makes

(2.116)

)

p/(1+6p)
#P —H#P S Hll 22 oll, P < (|Q|‘5|v|sag,p<m6_l>

where we invoked ([2.107]).

We have the following one-sided characterization for (2.104]) in terms of Besov spaces,
with error measured in V = H?(Q) and hierarchical B-spline spaces Sp C P, N C1(Q), with
r > 2, defined on admissible partitions :

Theorem 2.46. We have 51 — o/*/? for s < r — 24 max{1, %} with 0 < 2 < =L,

1
p
Remark 2.47. If s exceeds the first aforementioned condition in the result above, then any
such function will necessarily belong to Sp which is a saturation result. We illustrate the
statement of this result by a DeVore diagram (see Figure [2.5)).
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(07

r+1

Fi %

Figure 2.5: DeVore diagram depicting the embedding of Besov spaces into the approximation
/5. The demarcated Line C constraining o comes from avoiding non-trivial Besov spaces; Besov
spaces above the line are r-degree polynomials. Line L corresponds to approrimation using uniform
refinement and is limited by basis functions polynomial order only. Line NL corresponds to adaptive
refinement and coincides with the Sobolev embedding line. If 9, is positioned between lines L, NL
and C, then By, — «/* with s = 5§ — 1. The length of the red vector is equal to s.

Proof. Let m € P,(w,).

v —Ipvig2y) < |V — g2 + [ Ip(m —v )
[0 = Ipv|a2ir) < |v = 7|a2i) + Hp(T = 0) 120 (2.118)

< "U - 7T|H2(7-) + Cshape|7T - U’H2(w7—) = Cshape|v - 7T-’H2(o.)7—)-
Let w, = T(G) and & = voT. For s < r — 2+ max{l,1} we have nontrivial Besov
spaces Z;t?(G) when defined with w,11(-,t), (see Remark [2.19). Moreover, if . < =% we
have the continuous embedding %;1*(G) — H?*(G). Together with the facts [0

24+s—2/p A o .
hz V] g2, and 7] gsi2) = 0 we arrive at

By’ (G)

hT|’U — 7T|H2(w7-) ~ |1A) — ﬁ|H2(G) j ||2A} — ﬁ'HLP(G) + |1A) 96’15,22(6')' (2.119)

Invoking Whitney’s estimate (2.29)),

We]}nﬂ(f;u )hT‘U — 7|2, = |"‘A’|=@;§?(G) ~ h3+5_2/p|v‘g@;;2(w7)a (2.120)

from we obtain

inf |0 — 7| g2g,) < |70
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with § = % — 110 > (. We have the local estimate

VT e P, |v—Ipvlgp) 2 cshape]7]5\v B2 (w0 (2.122)
and therefore the global error is
o= vl = 2 1o = vl < D _elm. P)” (2.124)
TEP TEP

In view of Lemma [2.45| with w = w,, there exists an admissible mesh P € & such that

v — Ipvfp) = #Pe with  #P — #Py < oA 1P en/0%0), (2.125)

2+«
9
ﬁpvp

Using the definition of J, we determine that p/(1 + dp) = 2/(s + 1). Let N = #P and let
E = N7(8+1)/2|U

[0 = Ipv|m2@) 2 |0l gsr2iyN ™% and #P —#Py < N. (2.126)

Therefore,

0] ,ys2 = sup N¥/2 inf inf |u— Vg2,
7 PePy VX
N>0 €I N Vedp (2.128)

< sup N*2v — Ipv|g2(q) =< V] g3t2() < 00 .

N>0
The direct estimate above cannot be paired with an inverse estimate hindering the application
of Characterization Theorem [2.29, This is primarily to the smoothness limitation of the space
Sp. Instead generalized Besov spaces which are characterized by multi-scale decomposition
are used. We do not proceed with this and refer to (Binev et al. [20], Gaspoz and Morin [21]
and Tsogtgerel [22]) for detailed discussion.

Remark 2.48. The parameter s in Theorem should not be confused with the Besov
norm smoothness parameter in | - | #; - Here it means the additional regularity exceeding its
minimal possible smoothness of a = 2; only in excess of & = 2 can approximation be possible.
Interchangeably, we can always write 512 — «/*/? as BY — «/* whenever s = $ — 1.

2.4 Regularity results

The fourth order problem requires Green’s identity as a tool for analysis, and since full
H*(Q2) regularity of solutions cannot be expected, we present here the identity under weaker
assumptions. Only having u € H?(Q2), the Green identity no longer holds in the usual sense
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since 98| and Aulr lose their meaning. We reiterate the result of (Bhattacharyya et al. [4],
Blum, Rannacher and Leis [3]) and briefly discuss the main ideas used, namely that if u
belongs to the subspace H?(Q) of functions with A%u € L?(2) then the traces of Au and
98u are understood as members of H~/2(I") and H~3/2(T), respectively, and it holds that

on
<%,U>H—3/2(F) — (Au, g_:)L>H—1/2(F) = / Aup — / AulAv. (2.129)
Q Q

The regularity of weak solution u of near boundary corners v is dictated by the
interior angle w, and is determined by the principal linear part A?u. When the boundary
corners are not large, the weak solution admits full regularity. More precisely, let k = 0 or 1
be fixed. If the maximum angle w for each boundary corner v satisfies (i) w < 126.28...°, if
k=0,or (i1) F; =0 w < 180°, if k = 1, then for f € H*(Q), each weak solution u belongs
to H*(Q)) with

lull sy < € (Nl + 1 F1li-+) (2.130)
As aresult, the operator A? : H2(Q)NH?3*(Q2) — H'(Q) is invertible for any convex polygonal
domain €2. In the event the angle condition is violated, regularity will be lost near problematic
vertices. In fact, without loss of generality, if v is the only vertex with interior angle violating
the assumption above, and if Q, C Q is a radial neighborhood of v, then u € H**(Q\Q,)
and admits the form

My
u(r, @) = a(r,0) + > > agr " gy (6),  (r,6) €Q, (2.131)

€Z p=1
on Q, where 4 € H**((,) is the regular part and the terms under the summation consti-
tute the singular part. The terms a,, are complex coefficients that depend continuously on
||| 20y and || f|| g-#(q,) Whereas the 1),,, are angular algebraic functions. More importantly,
the powers z, are complex and are the poles, with multiplicities m,,, of certain resolvent

operator and are distributed over the strip

Z={2€C|1<Rez<3—-k},

and determine the regularity. The real parts Re z, : [0,27] — (3/2, 00) are continuous func-
tions of interior vertex angle w, and monotonically decrease in a manner that the regularity
deteriorates over 128.28...° < w, < 27 when k£ = 0 and 180° < w, < 27 when k = —1.

2.5 Adaptive h-refinement finite element methods

The standard adaptive mesh-refining algorithm which incorporates the ideas of Section
is an iteration of the following operations

|SOLVE | — |[ESTIMATE | — | MARK | — | REFINE| (2.132)
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The module SOLVE computes a piecewise polynomial B-spline finite-element approximation
U of u with respect to a given hierarchical mesh P. For the module ESTIMATE, we use
a residual-based error estimator np derived from a posteriori analysis. The module MARK
follows the Dorlfer marking criterion dictated by the error estimator (Dorfler [53]). Finally,
the module REFINE consists of two steps. The first step is to obtain local refined meshes
by splitting the marked elements .# into four new cells producing a new mesh satisfying the
shape regularity constraints (2.73). The second step is to refine the spline basis via B-spline
subdivision wherever mesh refinement took place.

2.5.1 The AFEM modules

In what follows we discuss the modules SOLVE, ESTIMATE, MARK and REFINE in
detail.

The module SOLVE

The module SOLVE([P, f] produces an approximation U to u of problems (1.6)) and (1.9)). We
quickly recap the the discretizations treated in this thesis. Let X% C HZ(Q) and Xp C H?(Q)
be the discrete spline spaces concerned in this thesis. In Chapter , U € X% is given by

a(U, V) =(;(V), VeXy, (2.133)

with a being the principal part given in Section [I|and o« = 1. In Chapter 4] U € Xp is given
by

ap(U, V) +b(u,v) =Lp(V), V eXp, (2.134)
where ap satisfies ((1.8]) with o and b are given by the Stommel-Munk model. In Chapter
U € Xp is given by (2.134) where ap is taken to be (1.11)) with o and b given by the SQGE.
Finally, in Chapter [0, U € Xp is given by

ap(U, V) = (;(V), V €Xp, (2.135)

with ap given by with o = 1.

All discrete systems produced are numerically stable by coercivity. In the conforming
formulation the discrete formulation is consistent with resulting in the Galerkin
orthogonality:

alu—U,V)=0 VYV X%, (2.136)

which is contrary to discretizations of Chapters [5] and [0, where

CLP(U - U, V) = <éap, V> vV € Xp, (2137)
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for a suitable inconsistency functional &p. In all our discritizations a Cea-type estimate can
be realized, where the most challenging of all was in the treatment of the SQGE model of
Chapter [5l For this reason we include a complete a priori error analysis. For the remaining
chapters similar estimates hold by standard arguments which we omit.
The module ESTIMATE
The module ESTIMATE[U, P] produces a collection of error indicators n, for each element
T € P, given by

V) = BBy + > (B ol + helldoaly) . (2:138)

ocCOT

where interior residual quantity
=(f-LV)];, (rePp), (2.139)

edge jump terms

Jon — '[MV] and J,, = [AV],, (o€ &), (2.140)

on,

g

and LV = Fy(-,V,VV,AV)+divF(-,V,VV,AV). Here, [V] evaluates the jump of V" across
interface o:
V], (z) =1m[V(z + tn,) = V(z — tn,)], zco. (2.141)

t—0

The error estimator over any subset w C {2 is given by
mp(Viw) = Y up(Vi7). (2.142)
TEP:TCw
We define the data oscillation term over a subset w C ) by

osch(f, w) Z RA||(id — Hm)f||L2(T) (2.143)

TEP:TCWw

The module MARK

A number of ways of selecting cells to refine have been explored, among the most notable is
the Mazimum strategy selecting all cells with error exceeding 6 x 100% of the largest cell error,
and the Modified equidistribution strategy aiming to replicate the equidistribution principle
realized in (Babuska and Rheinboldt [47]). The Ddrifer marking strategy (Dorfler [53]) is
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shown to be an optimal marking strategy (Stevenson [60]). For prescribed 0 < 6 < 1, the
strategy reads

Find smallest subset .#Z C P : Z nH(U,7) > QZn?D(U, 7). (2.144)

TEM TEP

This method suppresses excessive iterations and over-refinement by fixing the ratio between
good and bad cells throughout all iterations.

To ensure minimal cardinality of M in the marking strategy one typically undergoes
QuickSort which has an average complexity of O(nlogn) to produce the indexing set J. On
the other hand, the log-factor can be avoided using a bucket sort, placing indicators in error
range bins; see Stevenson [60] for more details. When 6 = 1 the refinement is uniform.

The module REFINE

The refinement is designed to recursively extend the marked cells .# obtained from module
MARK to a set wg,_,, for which the new mesh P, is admissible. We define the neighbour-
hood of T € PN G, as

NP, r)={rePnG,_,:3r"eS(r,0), 7" 7'}, (2.145)
when £ —1 > 0, and N (P,7) = & otherwise. To put in concrete terms, the neighbourhood

N (P, 1) of an active cell in G, consist of active cells 7/ of level £ — 1 overlapping the support
extension of 7 with respect to level £. Procedure REFINE will ensure that for a constant

Algorithm 2.5.1 Recursive refinement recursive_refine [P, 7] — P,
: for all 7 € N(P,7) do
P + recursive_refine [P, 7]
end for
if 7 € P then
{7} };*:1 <+ dyadic-refine 7
P, (P\1) U{7}j;
end if

Cshape > 0, depending only on the polynomial degree of the spline space, all considered par-
titions therefore will satisfy the shape-regularity constraints (2.73).
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Algorithm 2.5.2 Carry admissible mesh refinement REFINE [P, #| — P.
1: for 7 € ./ do
2: P < recursive_refine [P, 7]
3: end for
4: P, + P

2.5.2 Performance analysis

We conclude this section by applying Theorem to various scenarios reflecting subsequent
numerical experiments. We assume in all cases that f € L?*(2) so that any singularity
that compromises solution’s regularity is entirely determined by the boundary’s vertex v
with largest interior angle w,. We consider splines with degrees » > 2 and explore the
anticipated convergence rates when using linear and nonlinear approximation methods on a
rectangular domain (w, = %), where full smoothness is ensured, and, an L-shaped domain
(wy, = 37”) where a singularity in higher-order derivatives form at the central corner. From the
regularity results of [3] we expect that u € H*(f2) in the rectangular domain. Determining
the Sobolev regularity for w in the L-shaped domain can be obtained from the following
heuristic argument. Proceeding in polar coordinates, the singular part of v in behaves
approximately like p'® near the obtuse vertex; see in [3] that Rez &~ 1.6. We estimate |u/ga(q,)
using fol p*16=2) 5 dp. The integral is finite whenever o < 2.6 and therefore we expect that
u € H*%(Q). We now look at the anticipated rates. If u is a solution on a rectangular mesh
and we carry approximation using uniform refinement, then the linear method is expected

to converge such that
||U - U||H2(Q) j |h?gu|H4(Q) j N_1|U|H4(Q). (2146)
On the other hand, if u € H*%(Q), being a solution on the L-shape geometry, we expect that
||u — UHHQ(Q) =< |h(1);;6u|H2A6(Q) = N70'3|U|H2A6(Q). (2147)

These expectations are consistent with Theorem [2.46| Indeed, %3, < o/ whereas %59 —
7% which is consistent with the anticipated rates one can expect from linear methods. On
the other hand, when a nonlinear approach is adopted via h-refinement adaptivity, we first

note that %, (Q) — H?*() when p = 2. In view of Theorem [2.46| u € B} () — o'

In the language discussed in Example [2.25 constructing a mesh that equidistributes the
B3 5, (2)-norm of u over all partition cells yields
3’3

lu = Ullm2@) = N7 ulz @) (2.148)

3'3

We depict those realizations in a DeVore diagram of Figure [2.6]
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1 3 1

2 2 P
Figure 2.6: DeVore diagram indicating the embedding of various solutions, given their Sobolev

norms, into approzimation classes. With abuse of notation kept in mind, o/°3 and /' correspond
to approximation using uniform and adaptive refinement, respectively. The length of the red arrow
indicates gain in convergence rate owed to adaptive refinement.
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‘Chapter 3

A quasi-optimal boundary-condition conforming
adaptive spline-based finite element method for
the bi-Laplace operator

3.1 Introduction

We address the performance of an adaptive finite element method for the biharmonic problem
using boundary condition conforming B-splines. In this chapter, we prove that the adaptive
procedure guided by the a posteriori error estimator converges with optimal rate.
In the pioneering work of (Babuska and Rheinboldt [47]) a mathematical theory is de-
veloped for a class of a posteriori error estimates for solutions of finite element methods
providing a blue-print for h-adaptive mesh generation strategies. Under very general as-
sumptions, the numerical error is estimated in terms of localized quantities which can be
computed approximately. While the existence of optimal partitions was not addressed until
the early 2000’s by Binev, DeVore and Dahmen, their work lead to a heuristic characterization
of optimal meshes as ones that equally distributes the numerical error over all the partition
elements. The error estimator class of Babuska and Rheinboldt were sharp in that they
formed wupper and lower bounds up to fixed proportionality constants, but their calculation
require solving local Dirichlet-type problems over every cell, in every iteration. Simultan-
cously, Babuska and Rheinboldt derived an explicitly defined estimator in [48] based on
weighted combinations of suitable residual quantities which approximate the loss of smooth-
ness brought by singularities in the derivatives. Later in (Verfiirth [50]), when treating various
boundary value problems for the Poisson equation, the idea of residual-based estimation de-
vised by Babuska and Rheinboldt was made systematic using integration by parts. This

47
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will be the framework used in this thesis. The avoidance of local problems had an impact
on the sharpness of these residual-based error indicators; compare equations (4.8) and (4.9)
of Proposition 4.2 in (Verfiirth [50]) with equation (3.3a) of Theorem 3.2 in (Babuska and
Rheinboldt [47]). The global upper bound (see for example Lemma[3.2) and local lower bound
(see for example Eq. (3.58)) were compromised by initial data. Later in (Morin et al [54]),
when studying convergence, it was discovered that the sacrifice in sharpness is intrinsic and
cannot be overcome.

All convergence results in AFEM literature are realized as a contraction of some numerical
error quantity with each iteration. The first Adaptive Finite Element Method (AFEM)
convergence result was given in (Babuska [49]) when treating general second order symmetric
elliptic ODEs. Convergence of AFEM for the Poisson equation for general Dirichlet boundary
conditions in two-dimensions was given in seminal work of (Dérfler [53]) with the advent
of the novel Dorfler marking strategy and an initial-mesh fineness assumption placed to
ensure problem datum, the right-hand side source function and boundary condition values
to be sufficiently resolved before executing the adaptive loop. As a result, the initial mesh
assumption captures the finer features of the initial data thus guaranteeing sharp a posteriori
local estimation in all subsequent iterations and strict numerical error reduction is achieved
with each iteration. However, it did not exclude the possibility of an over-refined initial
mesh. In the case of homogeneous boundary conditions, the initial-mesh finess assumption
read ||hpf||L2(0)-

Later in (Morin et al [54]; see also Morin et al [55]), when treating the more general second
order elliptic operator —div(AVu) with coefficient matrix A taken to be piecewise constant
with respect to the initial mesh, the authors came to the realization that the discretization of
the prescribed data results in averaging of finer initial data features which interferes with the
numerical error reduction irrespective of quadrature. This averaging error manifests into a
weighted L?-error projection error ||hp(f — f)||z2(n), where f is the L? average of f, initially
observed in (Verfiirth [50]). In contrast to (Dorfler [53]), it is the oscillation of f from f and
not the size of ||hpf||r2(q) that’s important. As a result, the initial mesh assumption was
removed and replaced with a Dorfler-inspired separate marking strategy that ensures data
oscillation to be sufficiently small before entering a new iteration. In addition to controlling
the data oscillation, the subdivision of each marked element needed to be performed multiple
times so as to produce an interior node amounting to a total of three bisections in addition to
those produced by the completion step. This refinement rule gives rise to a so-called interior
node property and provides a discrete counterpart to the local lower bound to (Verfiirth
[50]). The combination of separate marking and the interior node property in each refinement
makes up the Morin-Nochetto-Sierbert (MNS) algorithm and successfully recovers strict error
reduction with every iteration while circumventing an overly-refined initial mesh.

At the heart of all modern AFEM convergence results is a Pythagoras-type relation re-
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lating the numerical error between two refinement levels. The geometric relation is primarily
a consequence of finite element space nesting and the discrete formulation consistency with
the weak problem. When the bilinear form is symmetric, the relation is an equality (see for
example Lemma [3.11]), otherwise it is not. This was first addressed in (Mekchay et al. [50])
where convergence results was extended to general non-symmetric second order elliptic prob-
lems with variable coefficient matrix A : Q — R%? Lipschitz, symmertic positive-definite
with bounded eigenvalues. Mekchay et al. brought to light new ideas to the field. Firstly, the
Galerkin-Pythagoras equality broken by the asymmetry still fulfilled its purpose at the price
of some initial-mesh condition (vaguely analogous to that of (Dorfler [53])) that depends on
the non-symmetric term. On the other hand, the variable nature of the coefficient matrix
resulted in the incorporation of the coefficient matrix into the oscillation term. As a result,
the numerical error and oscillation term can no longer be treated separately and resulted in
a novel new convergence argument.

The rate of convergence of the MNS algorithm was studied in the landmark publication
of (Binev, DeVore and Dahmen [59]). Their discovery of controlled complexity of conform-
ing refinement and their introduction of a coarsening step laid the foundations for
estimating the rate of convergence in terms of the number of partition elements. Another
fact that they brought to light is that the approximation class containing the solution u was
not enough into ensure the rate of convergence; the oscillation term should also be taken to
account to obtain a complete picture of the AFEM’s optimality. The coarsening step was
intended to mitigate the cost that came from enforcing the interior node property. Later
however, the coarsening step was shown to be artificial in the important paper by (Steven-
son [60]). Significant fundamental changes resulted from (Stevenson [60]) in addition to the
removal of the coarsening. The Dorfler marking was shown to be optimal, in virtue of a
discrete upper bound estimate (see for example Lemma , making the mesh complexity
analysis significantly simpler than in (Binev, DeVore and Dahmen [59]).

For the better part of the 2000’s the MNS algorithm stood as state of the art for adaptive
finite element methods for linear elliptic problems. It was in seminal paper of (Cascén et
al. [61]) where convergence was achieved without a need for the discrete lower bound. The
discrete lower bound was replaced with a weaker estimator error reduction estimate (see for
example Lemma that neither included an oscillation term nor did it require an interior
node property resulting in the ultimate removal of the costly refinement condition as well as
separate marking for oscillation. Subsequently, convergence is shown to hold in a quasi-error
norm (see ) The total- and quasi- error norms are equivalent in the asymptotic regime,
and the convergence in quasi-norm is sufficient to achieve the desired result: quasi-optimality
of AFEM in total-error.

We now begin with describing the set-up of this chapter. The energy norm | - | =



50 CONFORMING METHOD FOR THE BIHARMONIC EQUATION 3.2

|A - || 22(0), owing to the Poincaré inequality is a norm on V = H{(2). The B-spline based
finite element space is given by

Xp=SpNHF(Q) CC(Q), r>2 (3.1)

The a priori error estimation is well-known for the boundary-condition conforming discret-
ization and follows from a standard derivation of Céa’s lemma. We limit ourselves with
mentioning it here: If v and U are the weak and discrete solutions, respectively, then

C’Cont

coer

and if furthermore u € H*(2) with 2 < s < r + 1 then,

_ < i - .
lu—Ull < inf JJu—VI, (3.2)

Cshapecycont
u—Ul| < ———
Ju- U] < Sy

The constants Ciopy > 0 and Ceoer > 0 are the bilinear form’s continuity and coercivity
coefficients, and cghape is the partition shape-regularity coefficient.

3.2 A posteriori error estimation

We define the residual quantity Zp € V' by
(Zp,v) =a(u—U,v), veV. (3.4)
In view of continuity and coercivity of the bilinear form we have

Coont|Zp|lv < llu = Ull < Cogeel|%2p 1. (3.5)

The quantity || Zp||v is computable since it only depends on available discrete approximation
of solution u. We follow the techniques devised in (Verfiirth [50]) to estimate || Zp||v:.
Estimator reliability

In the following, we estimate the residual ||%Zp||v first by deriving and L2-representation for
residual quantity Zp then prove the reliability of the proposed error estimator.

Lemma 3.1 (Residual L?-representation). The functional Zp € V' admits the L*-representation

: o) =3 /M_ ([ [ i) 59

TEP oceép

where R, and J,; are defined in and ( -
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Proof. Let v € V. Performing partial integration on each cell 7 € P yields

(%p,v) Z/f zUU—aZQ{ 98Uy ngAUa?fT). (3.7)

TEP TEP
Let 7, and 75 be cells sharing an interior edge o with corresponding outward unit normal

vectors n,, and n,, and n, = —n,,. By setting n, = n,, we have
Jv ov
Nl
/87'1 No 8"/71 OraNo anTQ
— [ AV}, (V0 n0) = (AU (Vo) 39

~ [1a0), — @0 (Vo o) = [ 1AU], o n,.

/ N +/ N
o No anﬁ OmeNo an’l'z

Upon summation of (3.9) and (3.10)) over all cells 7 we can write

3
Z]{ ! Z/lAU (3.11)
TEP or oe€p
Z% aAU
repVOT anT
By applying (5.107)) and (5.108)) to (|5.106|), we obtam

oAU o o
a) (]g e ngAUanT) 3 (/Ujg,lv—/ajﬂa—m) (3.13)

TEP oelp .

Similarly, we obtain

v. (3.10)

on, ||,

7.

and

(3.12)

b K

on,

We now prove that the estimator is reliable in that it forms a global upper bound to the
numerical error.

Lemma 3.2 (Global upper bound). Let P be an admissible partition of Q2. The module
ESTIMATE produces an a posteriori error estimate np for the discrete error such that for
a constants Cy > 0,

lu — UlI* < Cunp(U, ), (3.15)

with constants depending only on Cshape, Ceont aNd Ceger-
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Proof. We have from the previous Lemma

(%p.0)] <Y IR znllo = Qevllaiy + D ol oo 10 = Qo) 2y

TEP oelp

+ Z | Jo2]l22(0) ‘%(U — Qpv)

celp

(3.17)

L?(o0)

We use the approximation results from Lemma to estimate interior residual terms

Z ||RT||L2(T)HU - QP/UHLQ(T) S Z ||RTHLQ(T)Cshapch?-|U|H2(w7—)7

TeP TeP

1/2 1/2
< Cshape < Z h’iHRT“%Q(T)) (Z |U‘12112(w7)) ) (319)

TEP TEP
1/2
e S HNR)) Pl
TeEP
where in the last step we used (2.74]). As for the interior edge jump terms,
D 1ol ooy 0 = Qpvll 2y

oeép

< Z HJU,1HL2(U) Cshapeh§/2’U|H2(wv)’

oceép

1/2
< Cshape( Z hi’”Ja,lH%Q(a)) |U|H2(Q)’

o€€p

(3.21)

and similarly,

> Mo2ll 2

oc€€p

1/2
12(0) < Cshape( Z hoHJa,2||%2(U)> |U|H2(Q) (322)

oc€€p

(0= Qpo)

Summing up we arrive at

[(Zp,v)| 4 2 12 3 2 k&
————— < Cshape Z hTHRT”LQ(T) + Z h, ||Jg,1HL2(U)

[v]lv
TEP ocelp
o (3.24)
(X wblinn) |
c€€p

and the desired result follows from the equivalence (3.5)). n
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Estimator efficiency
The efficiency of the estimator, which is the L? form of the lower bound in (3.5)), ensures
that the estimator is sharp and equivalent to the numerical error up to the oscillation term.

Arriving at this requires using certain bubble functions that allows us to isolate the residual
quantities from one another.

Lemma 3.3 (Bubble functions). Let 7 € P and let 0 = 01 N 01y for 7; € P and let
D, =1 UTy. There exists piecewise polynomial functions 1, be any smooth cut-off such that

supp - € 7, ¢r >0, maxyy(z) <1, (3.25)

and two C! cut-off functions 1y > 0 and X, both supported on D, such that

Wo =0, xo=0 and dih;', < Xe < dyh-', along o. (3.26)

on, —

Proof. The construction of the first bubble function . is easy to see. We focus on the
edge-based ones. Let H(z,y) = y*(1 — y)?(1 — z%)? and define ¥ and y{ by

~

Iay) = Hep) Lo + Hz )Lz and x= 2000 (o g) e b 11,1 x 0,1]

(3.27)
See Figure for illustrations of the bubble functions. We focus on 7 = (0,1) x (0, 1).
It is also easy to verify that x|, = %—f = —lfng(x,y) which means X|; = 0, where 6 =

{0} x (0,1). Moreover, we also have %L} = —4H(0,y) = —4|;. Now let 7, = 7, let
T3 = (=1,0) x (0,1) and let n = (1,0) be the unit normal vector associated with 6. Finally,
let F, be the affine transformation that maps D onto D, and define

TﬂaziﬂOFJla XU:XOFgl' (328)
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0.05
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1.0

(a) The bubble function ) (b) The bubble function x
Figure 3.1: The bubble functions on the reference subdomain D. The values Ofl[) ad x along the
edge & adjacent to two reference cells Ty and 7o are shown in red.

Lemma 3.4 (Localizing estimates). Let 7 be a cell in partition P. For a constant ¢,
depending only on polynomial degree m,

lall72 < cm/TWf Vg € Py (7). (3.29)
Let o be an edge in Ep for which o C 0r. We also have
gll72(0) < cm/(fwf (3.30)
and
143 Eaqll 2 < emhl*[ldll22(0) (3.31)

holding for every q € Py, (o).

Proof. Relations and are proven in the same fashion as in (Verfiirth [50]). We
focus on (3.31)). We will define extension operators E, : C(c) — C(7) for all edges o with
o C Or. Let # = [0,1] x [0,1] and 6 = {0} x [0,1]. Let F, : R* — R? be the affine
transformation comprising of translation and scaling mapping 7 onto 7 and ¢ onto o. Define

E:C(6) = C() via
Ev(z,y) =v(z) Yres, (z,y)er, vel(s). (3.32)
To this end, let o be an edge of a cell 7 € P, then define E, : C(0) — C(7) via
Ev=[E(woF,)]oF . (3.33)
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In other words extending the values of v from ¢ into 7 along inward n,. We now prove that
q+— HQ/JéﬂquHLz(T) is a norm on P, (o).

1Esallzir) = 7721 E(g 0 Fy)ll2s)- (3.35)

It is clear that ¢ € P,.(0) is identically zero if and only if its extension Ecj is identically zero
on 7. So § = [[Eql|12(#) is an equivalent norm on IP,,(G) we have

1E(q 0 F)ll2s) = llg o Frllzzs = by llgll o) (3.36)

so with |7]'/2hy/? < b/
VY2 Byl 2ty = he?llal r2(o)- (3.37)
| ]

We now have all the tools we need to prove the estimator efficiency estimate.
Remark 3.5. If R, = IR, form <r—4,
R, — R, = (id — I f — (id — )LV = (id — II2) f. (3.38)
Note that LV |, € P,_4.

Lemma 3.6 (Global Lower Bound). Let P be an admissible partition of Q. The module
ESTIMATE produces an a posteriori error estimate of the discrete solution error such that

Cenp(U,Q) < lu—U|* + oscp(f, ), (3.39)
with constant Cr, depending only on cshape and polynomial degree 7.

Proof. The proof is carried out by localizing the error contributions coming from the cells
residuals R, and edge jumps J,; and J,o. For 7 € P let ¢, € Hi(7) be as in (3.25) and let
R, be a polynomial approximation of R, by means of the L?-orthogonal projector II% with
m < r — 4. Using the norm-equivalence relation of Lemma

IRl < e | FBb) = cnll Bl [P o (340

T

From Lemma and equation (3.25), | B¢+ | m2(r) < cmhy?||Rr||r2(r) and expression (3.40)
now reads h2||R;||r2(r) < ¢l Brll-2(r). It follows that
W Rellezry < B2\ Rellpery + BEIIR: — Rl p2(ry,
< el Rellz-2r) + hZ[l Gd = TI) fl| 27 (3.42)
< em (I1Rellm-2r) + 1Gd = TIE) fll11-2r)) + BZII(id — TIR) £ 22(r).
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We know that embedding L?(7) < H2(7) is continuous. Moreover, we can view R, as a
restriction of Zp to 7 and therefore in view of definition (2.143]) we may right

h/zHRTHLQ(T) j Cm“%PHH*Z(T) -+ OSCP(f, 7'). (343)
We turn our attention to the jump terms across the interior edges. We begin with the edge

residual J, ;. Let an edge o € Ep and cells 7, 7 € P be such that ¢ C 07y N J1, and denote
D, =7Um. If ve H3(D,) then

<<%p,?)> :/D RTU+/JU,1U_/JO',2687UU' (344)

Let 1, be the bubble function (3.28) and extend the values of J,; in directions £n,; i.e,
into each of 7;, and set v, = ¥,J,1. Then (3.44) reads

A T /D Roo,. (3.45)
From Lemma and we have the estimates
Vo Lol m2(p,) < CInvh;2||EUJ0,1||L2(DU) (3.46)
and [|Vo EsJo1|| 2D,y < cmh(lf/2||J071||L2(U) which we apply to to obtain

emllJo1 720y = (ctvhy 21 2e | 200y + | Bl 2(0,)) 100|200

(3.48)
< carchy (euwhy 1 %Zp) -0, + | B+l r2(p,)) 1ol 220

where the the last line follows from (3.31). Now let x, be the function (3.30)), extend the
values of J, 5 into D, and set w, = x,J,2. We then have

(Bp,wy) = / R.w, — h* / Vo2 s (3.49)
Similarly, we obtain

cmh 1\|Ja,2|!%2(o) < canchy? (cihy 2P|l 1-2(0y) + 1R+ 22(D,)) [ 2]l 2o (3.50)

We have from (3.48)) and (| -

hi”‘]@lH%Q(o) +h0’||‘]0'72H%2(0') CInVcd“H'%)P”H 2(Dy) c§$h§|’Rf|‘%Q(Dg)' (3.52)
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Summing up we have

MV, 7) = BBy + D (Pl Ea(o) + ol oz e )

ocEOT
< BB + 92 3 (e Zolidsm, + AR o,)) . (3.54)
c€€p
< (1+ Cunape 2| Re ) + 229 3 20320,
€T
we arrive at
mp(Vir) < C (H%HH ey + D N +oscp<f,wf>> , (3.56)
ocEIT

for a generic constant C' that depends on cghape and polynomial degree r. We now estimate
|%p| t-2(w), for w € {7, D}, in terms of the numerical error:

Xp, a(u—U,v
el = sup Dy WO o A0, (857
vEHZ (w) |U|H2 vEHZ (w) |U|H§(w)
which makes || Zp||%- )t 2o |23, - Dy = lu— U|§12(w7) and we have a continuous local
lower bound:
ns(U,7) < C (|u — U|H2 )+ osch(f, wT)> : (3.58)

The desired conclusion follows from shape-regularity and summing ((3.58)) over all cells 7 € P.m

It is clear now from relation that the right-hand side f is the culprit for weakening
the equivalence . This is the price to pay for having a simple L? representation of the
residual instead of having to solve local-problems as done in (Babuska and Rheinboldt [47]).
However, the price is not too high for we would expect hZ||R, — R.||12(-) to decay faster
than the interior residual quantity hZ||R.|12(-); the oscillation term may pollute the error
estimation at first, but will eventually vanish faster than the estimator. As a result, we have
estimator dominance over oscillation osc% (U, 7) < n%(U, ) in the asymptotic regime. The
combination of Lemmata and provides an L? version of equivalence ; i.e, the size
of the residual when measured in L? is equivalent to the numerical error up-to the oscillation
term:

Co*(U, Q) — oscp(f, Q) < flu = Ul* < Cump(U, Q) (3.59)

motivates measuring the decay rate of the total-error

1/2
pp(v,V,g) = (v = V]| + osch(g,2) . (3.60)
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Discrete upper bound

The following result is not used for convergence but it is instrumental in quasi-optimality. In
particular, the optimality of Dorlfer marking follows from it as will be seen in Lemma [6.13]

Lemma 3.7 (Discrete upper bound). Let P be an admissible partition of Q and let P, =
REFINE [P, | for some marked set # C P. Let U and U, are the discrete solutions on
P and P,, respectively. Then for a constants Cqu1,Cau2 > 0, depending only on cshape,

IU. = Ul < Cavanip(U,wrp ), (3.62)

where Wg,_,,, 15 understood as the union of support extensions of refined cells from P to
obtain P,.

Proof. Let e, = U, — U. First note that if V € Xp then in view of the nesting Xp C Xp_,
a(U, —U,e,) =a(U, —U,e, — V). (3.63)

To localize, we form disconnected subdomains €2; C €2, 7 € J, each formed from the interiors
of connected components of 2, = U;cp,_,, 7. Then to each subdomain €2; we form a partition
P,={re€P:7 CQ}, interior edges & = {0 € Ep : 0 C I, T € B;}, and a corresponding
finite-element space X;. Let I, : H 2(QZ) — X;. Let V € Xp be an approximation of e, be
given by
V=edaa + > (Le.) - La,. (3.64)
ieJ

Then e, — V =0 on Q\€, and performing integration by parts will yield

aU, —U,e. = V) =) { > (R,e. — Ipe.),

i€ ’TEPi (366)
+ Z {<J1, €x — [ie*>a + <J27 €x — [i€*>a}:| )
o€EE;
Following the same procedure carried in Lemma [3.2] we have
Z(R; €x — ]7;6*>7- + Z {(le €y — Ii€*>a + <J27 €x — ]i€*>0}
TEP; o€t;
1/2 1/2 (368)
< CH( > (U, T)) (Z |€*|§12(w7)) )

’TEPZ' TEPZ'

Set wr, .. = UH{w: : T € Rp_,p, }, and therefore we have ||U.—U||* < Canp(U,wr, .. )|ex|n20)
as desired. -
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3.3 Convergence of AFEM

In this section we show that the derived computable estimator when used to direct
refinement will result in decreased error. This will hinge on the estimator Lipschitz property
of Lemmal3.8] To show that procedure exhibits convergence we must be able to relate
the errors of consecutive discrete solutions. The symmetry of the bilinear form, consistency of
the formulation and finite-element spline space nesting will readily provide that via Galerkin
Pythagoras in Lemma (3.11

Error reduction

The result of Lemma says that the estimator will reduce in value with refinement by an
amount proportional to the difference between two consecutive discrete solutions. This is an
improvement from (Mekchay [56]) in that reduction takes place irrespective of oscillation. The
result follows from well-behaved perturbation of the error indicator on different partitions.

Lemma 3.8 (Lipschitz property of estimator). Let P be an admissible partition of €.
There exists a constant Cyp, > 0, depending only on Cspape, Such that for any cell T € P we
have

np(V,7) = np(W, )| < Crip|V = Wla2(w,), (3.69)
holding for every pair of finite-element splines V- and W in Xp.

Proof. Let V and W be finite-element splines in Xp and let 7 be a cell in partition P.
np(V,7) = np(W,m) = B2 (I|f = LV |2y = If = LW [[22r))
+ > P (HAV], 2 = 1AW, L)

ocCoT (371)
37 B (| [0.AV], ) — [ OAW], ) -
ocCOoT
Treating the interior term,
||f — ‘CV||L2(’T) — ||f — ,CWHLz(T) < |V — W|H4(T) < Clnth_2|V — W|H2(’T)' (3.73)

Treating the edge terms we have
HAV], [z2) = 1AW, 220y < AV = AW], 2o (3.74)

Let 7" from P be a cell that shares the edge o, i.e 7/ is an adjacent cell to 7. For any
finite-element spline V' € Xp we have

VI llo < care (b2 IV - + b 2NV < carchg 2V Lo, (3.75)

g
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Replacing V' with AV — AW gives
R TAV — AW, (o < ciaveans]V = Wlaz(,)- (3.76)
Similarly, we have
W2 (10e AV, 20y = 0 AW], [|2(0)) < cinvCanlV = Wa2(w,)- (3.77)

It then follows from ([3.71])

np(V,7) —np(W, T)| < crae(|V = Wla2(r) + 2¢an:|V = Wlm2(,)),

(3.79)
S CInv(l + 20dTr)|V — W|H2(w7)~

Lemma 3.9 (Estimator error reduction). Let P be an admissible partition of 0, let
A C P and let P, = REFINE [P, .#|. There exists constants A\ € (0,1) and Cet > 0,
depending only on csnape, such that for any 0 > 0 it holds that for any pair of finite-element
splines V- € Xp and V, € Xp, we have

p, (Ve, Q) < (1+0) {np(V, Q) = gnp(V, M) } + Conape(1 + 3) IV = Vil (3.80)

Proof. Let .#4 C P be aset of marked elements from partition P and let P, = REFINE [P, .Z].
For notational simplicity we denote Xp, and np, by X, and 7., respectively. Let V and V,
be the respective finite-element splines from Xp and X,. Let 7 be a cell from partition P,.
In view of the Lipschitz property of the estimator (Lemma and the nesting Xp C X,

M (Va, ) (V1) + |V = Vilip,) + 20.(Ve, )V = Vil ) (3.81)
Given any 6 > 0, an application of Young’s inequality on the last term gives
M (Ve D)V = Vel oy < 02 (Var7) + HV = Vil . (3.82)

We now have
Ve, 1) 2 L4+ 0n2(V, 1) + (14 IV = Vilie,)- (3.83)

Recalling that the partition cell are disjoint with uniformly bounded support extensions, we
may sum over all the cells 7 € P, to obtain

(Vi Po) < (14 0)m2(V, Po) + Gonape(1+ 5)IV = ViI™. (3.84)

It remains to estimate n?(V, P.). Let |.#| be the sum areas of all cells in .#. For every
marked element 7 € .# define P, , = {child(7) : 7 € .#}. Let b > 0 denote the number of
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bisections required to obtain the conforming partition P, from P. Let 7, be a child of a cell
7€ .#. Then h, <27 'h,.. Noting that V € Xp we have no jumps within 7

n2(V,m) =hi ||f = LV|Z < (27'h,)* | f = LV

2, (3.85)

summing over all children

Y. BVim) <2 np(Vir), (3.86)

T« Echildren(r)

and we obtain by disjointness of partitions an estimate on the error reduction

> nA(Vim) <27V, ). (3.87)

T« E€P v

For the remaining cells T € P\.Z, the estimator monotonicity implies np, (V,T) < np(V,T).
Decompose the partition P as union of marked cells in .# and their complement P\.# to

conclude the total error reduction obtained by REFINE and the choice of Dorfler parameter
0

np, (V,Q) <np(V,O\A) + 2703 (V, M) = 03 (V, Q) — s0p(V, ). (3.88)

Corollary 3.10. There exists constants qesy € (0,1) and Cosy > 0 such that
1, (Ui Q) < qessnp(U, Q) + Ct 1UL = U, (3.89)
Proof. Define constants
Ges(0,0) = (148) (1= %) and Cl(6) = copape (14 1),
so that in view of Dorlfer —nh(U, #) < —0*n%(U, 2) we have
(140) {0, Q) = 33U, )} < quuimp(U, Q)%
The choice § < % ensures that 0 < get < 1 as desired. n

The following result allows one to relate the numerical error between two iterations.

Lemma 3.11 (Galerkin Pythagoras). Let P and P, be an admissible partitions of 2 with
P, > P and let U € Xp and U, € Xp, be discrete solutions. Then

v = UJ* = llu = U° = U = U, (3.90)
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Proof. At first we express
alu—Ugu—-U,) =alu—Uu—-U)—alU,—-UU,—U)

3.92
+a(U —-Usyu—U,) +a(u—U,U—=U,). (3.92)
Recognizing that a(u — U,, U — U,) = a(U — U,,u — U) = 0, we arrive at
alu—Ug,u—-U,)=alu—Uu—-U)—a(U,—U,U,—-U). (3.93)
n

Remark 3.12. The Pythagoras relation of Lemma|3.11}is instrumental in achieving conver-
gence and the expression is really the best case scenario. In particular, the symmetry gives us
the equality. When symmetry is broken due to a linear advection term, a weaker version can
derived (Mekchay et al. [56] and Feischl et al. [62]). The so-called quasi-Pythagoras relation
reads:

lu = U < Allu = UI* = U = U, (3.94)

for a constant A > 1 that can be made arbitrarily close to 1 with refinement. In order
to make the convergence proof valid for non-symmetric bilinear forms, we consider (|3.94))
instead of (3.90)). For the convergence of (2.132]) in this general setting, we will need P, to
be fine enough such that (3.94) holds with A = 14+ ¢ with 0 < e < (1 — qest)coc;t. In our
symmetric setting, no initial-mesh assumption is needed; we automatically have A = 1.

Contraction of quasi-error

We define the quasi-error by
lu = U + Cesenp (U, Q). (3.95)

The constant Ce will be chosen below.

Theorem 3.13 (Convergence of conforming AFEM). For a contraction factor o € (0,1/A),
there exists a suitable choice for Coyy > 0 such that given any consecutive admissible mesh
partitions P and P,, f € L*(Q) and Dérlfer parameter 0 € (0,1], the adaptive procedure
AFEM [P, f,0] will produce two successive discrete solutions U € Xp and U, € Xp, for
which

= U + G (U2, 2) < @ (Ju = UJP? + Cons (U, ). (3.96)

Proof. Adopt the following abbreviations:

ep=u—U, ep =u—-U, ep=U,—-U,
np = nP(Ua Q)a np. = UP*(U*7Q)
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The objective is to show that the quasi-error (3.95)) is contracts with consecutive refinement;
that is, we will show that there exists a factor 0 < aA < 1 such that (3.96|) holds true. Apply-
ing Galerkin quasi-orthogonality (3.94)) and estimator error reduction in the form expressed
in Corollary to the quasi-error

?+ Cesip, < (Mlepll” = llepl?) + Cest(gesnp + Cocllerll®),

- 3.98
= A|H€P |||2 + QestCestlr]%" ( )

llee.

thus removing the perturbation term |lep||* by our parameter choice Ci; in the quasi-norm
definition.

Let a € (0,1), to be chose later, and write |lep||* = afep|)* + (1 — a)|lep||*. Now by
Global Upper Bound of Lemma 3.2}

lep. I + Coatih, < allepl® + Co (1= )AZE + g ) 1. (3.99)

The expression (1 — oz)A% + ¢est = @A holds when « is chosen to be

ACU + Gest Cest
= ) 3.100
A(Cy + Cest) ( )
We show that the product 0 < aA < 1 holds. In view Remark [3.12)]
(1 + 6)C(U + Qestcest C’U + (1 - Qest)oest + Qestcest
al = < = 1. 3.101
C'U + C’est C'U + Cest ( 2

Remark 3.14. The rest of the analysis resumes with A = 1; symmetry will be invoked.

3.4 Approximation classes

The aim is to show that the proposed AFEM ([2.132)) will generate a sequence of partitions
{Pe}e=1 for which p3, (u, Uy, f) decays with order (#F,)~°. The right-hand side function f is
directly given by Lu which justifies looking at an AFEM approximation class described by
the total-error norm (3.60). For s > 0 define

A° = {v € H3(Q) : [v|gs =sup N* inf inf pp(v,V,Lv) < oo} (3.102)

N>0 PcePny VeXp

The AFEM approximation class A® is not standard, however, we will express it in terms of
following standard approximation classes: for s > 0 define

A = A (Hy(Q), {Xp}pes), (3.103)
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and
0° =5 (H Q) {Pr " pesr). (3.104)

Remark 3.15. We take the definition of & to be a subspace of L?(Q2) only and measure the
error in H~%(). Therefore, the approximation error norm E(f, Pp *)p-2(q) characterizing
the approximation class & is equivalent to inf g pr-1 1% (f—5)| 12(e) and since L*-orthogonal

projections yields optimal error in L?($2), we may just take E(f, Py *)g-2(q) = oscp(f, ).

Remark 3.16. We will have to restrict values of s so as not to yield trivial spaces; spaces
consisting of spline polynomials only. For 27¢ we have already done that; see Theorem [2.46]
As for 0%, see Theorem below.

It is immediate that any weak solution v € A® implies that (u, Lu) € &/° x €0*. The other
direction merits proving:

Lemma 3.17 (Equivalence of classes). Let u be the weak solution. If u € o/° and Lu €
O*, then u € A°®.

Proof. By definition we have two admissible partitions P, P, € &y and a finite-element
spline V' € Xp, such that |[u — V| < N~* and oscp,(f) = N~°. Invoking Mesh Overlay
(2.75)) we obtain an admissible partition P = P, & P, for which #P < 2N and because of
spline space nesting we have

lw — V||* + osch(f) < N~2. (3.105)

3.5 Quasi-optimality

The contraction achieved in the convergence proof is ensured by the Dorfler marking strategy.
However the relationship between the Dorfler strategy and error reduction in the total-error
norm goes deeper than asserted in Theorem [3.13] In the following lemma we show that if
Rp_,p, is a set of refined elements resulting in a reduction of error in contractive sense, then
necessarily the Dorfler property holds for the set wg,_,, . The fact will be instrumental in
proving that the cardinality of marked cells will keep the partition cardinality at each refine-
ment step proprtional to the optimal quantity dictated by nononlinear approximation.

In what follows we show that Cea’s lemma holds for the total-error norm, that is, that
the finite element solution U is an optimal choice from Xp in total-error norm.
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Lemma 3.18 (Optimality of total error). Let u be the weak solution and let U € Xp be
the discrete solution. Then,

Po(w,U, f) < inf pb(u,V, f). (3.106)
VEXP

Proof. In view of Galerkin orthogonality and the symmetry of the bilinear form a(u—U,U —
V)=a(U —V,u—U) =0 we have

alu—Vu—-V.)=alu—Uu—-U)+alU—-V,U-V), (3.108)
and we have |Ju — V||*> = |lu — U||* + ||U — V||>. Therefore,

Pp(u,U, f) < lu = UJI* + oscp(f,Q) + |U = V%,

3.110
= lu = V[|* + osch(f, Q) = pp(u, V, f). ( )

Lemma 3.19 (Optimal Marking). Let U = SOLVE [P, f], let P, be any refinement of P
and let U, = SOLVE [P,, f]. If for some positive pn < 1

lu — U + oscz(f, Q) < p(llu — Ul* + osch(f,9)), (3.111)

and Rp_,p, denotes collection of all elements in P requiring refinement to obtain P, from P,
then for 6 € (0,0.) we have
nP(Ua wRP*)Pg:) > 977P(U; Q) (3'112)

Proof. Let 0 < 6., the parameter 6, to be specified later, such that the linear contraction of
the total error holds for yp =1 — % > 0. The Efficiency Estimate together with the
assumption ((6.94))
(1= w)Crnp(U, Q) < (1= wpp(u, U, f),
= pp(u, U, f) = pi(u., U, f), (3.114)
= lu = UI* = lu = UJ* + oscp(f, Q) — oscp, (f, Q).

In view of Galerkin pythagorus gives |lu — U||*> — |lu — U.||* = |U — U.||*>. Rp—p, C P so
osch(f, Q) —oscy (f, Q) < osch(f,wrp.,p ). Estimator asymptotic dominance over oscillation
osch(U, 7) < nh(U, 1) and Discrete Upper Bound (3.62)

(1 - :U)CLHIQDUL P) < (1 + CdU)n%?(U> wRP—»P*)‘ (3'115)

By definition 6% = (1 — )62 < 02 we arrive at 0°n3(U, Q) < np(U,wr, . ) for 6> < 1+CCLdU =:

2. [
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Lemma 3.20 (Cardinality of Marked Cells). Let {(P;, Xy, Us)}s>0 be sequence generated
by AFEM (P, f;¢,0) for admissible Py and the pair u € A® for some s > 0 then

_l 2s
{mu U + osc2(f, Po} | (3116)

62\ "=
#H My = (1 - ﬁ) |u

Proof. Assume that the marking parameter satisfies the hypothesis of Theorem [6.13] and
suppose that u € A for some s > 0. Set p =1 — z—z and let € = ppe(u, Uy, f)2. Then by
definition of Ay there exists an admissible partition P. and a spline V. € X, for which

p2(u, Vo, f) < e with #P. — #Py < |u])/"e™V/° (3.117)

Let P, = P. ® P, be the overlay partition of P. and Py, ¢ > 0, and let U, € X, be the
corresponding spline solution. In view of Optimality of Total Error in Lemma [3.18 and the
fact P, > P. makes X, D X, and

p2(u, U, ) < p2(u, Vo, f) < €% = ppi(u, Us, f). (3.118)

From Optimal Marking of Lemma we have Rp,_,p, C P, satisfying Dorfler property for
0 <0,.

Wty < #Rp, p. < #P, — #P. (3.119)

In view of overlay property #P, < P. + #P, — #PF, in (2.75)) and definition of € we arrive at
Yoty < P =Py = 7Pl po(, U, £)7°. (3.120)

]

Theorem 3.21 (Quasi-optimality of conforming AFEM). Ifu € A® and P, is admiss-
ible, then the call AFEM [Py, f,e,0] generates a sequence {(Py, Xo, Up)}o>o of strictly ad-
missible partitions Py, conforming finite-element spline spaces X, and discrete solutions U,
satisfying

oo, Us, £) =% O, 0)](u, /) (HP — #P5) ", (3.121)
with ®(,0) = (1 — 6%/62)~1/2

Proof. Let 0 < 0, be given and assume that u € A®(p). We will show that the adaptive
procedure AFEM will produce a sequence {(FP, Xy, Up) }o>o such that p, < (#P — #P)~*.

Let A(6, s) = (1 — 62/62)Y/25|u|,}/* Cardinality of Marked Cells (6.109) and (2.107) yields

-1
#P, — #Py 2 A(0.5)>  p; . (3.122)
j=0
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In view of Convergence Theorem [3.13] we have for a factor C; > 0 and a contractive factor
€(0,1) ,
e; + Cosey < 2D (24 Coge?), j=1,.,0—1, (3.123)

holding for any iteration ¢ > 0. At each intermediate step, the Efficiency Estimate (3.39))
makes e? + ’yn? < (14 Cest/Cetr) pJQ- SO we may write

1

1
pj° S« E (1 + CCSt) " (ef + Cosef) > (3.124)

We sum (3.124]) over j = 0 : £ — 1 and we recover the total-error from the quasi-error using
estimator domination over oscillation,

-1 N )
ij <Y o <1 + %—L> " (€2 + Cogyosc?) 2 | (3.125)
=0
We obtain ,
#P, — #Py < M(0, ) (6] + Cessoscy) Z at, (3.126)
j=1

where M(0,s) = A(0,s) (1 + %—;)? and Zﬁzla% < a'/s(1 — a'/*)7' =: (0, s) for any
0>1. 1
#P,— #Py = 5(0,5)M(0,s)pe(u,Up, )" =. (3.127)

Finally, we have the following characterizations:

Theorem 3.22. We have %5 () — 0°/? whenever s > >+ 1 and p € (0,00).

Proof. The proof mirrors the argument used to prove Theorem [2.46| so we just highlight
the main steps. Let 7 € P,_4(w;), and choose p € (0,00) to be such that the embedding
Ry 2 (Q) — L*(Q) is continuous. We will have by (2.29)),

s 1-2
inf S =7z S he "I gz (3.128)
mEPr_4( ;P
Moreover,
r— (s+1—
osch(f) = SR =TT fl2ay < S b Ifl,?s 20ry: (3.130)

TEP TEP
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Now let e(r, P) = |7|° | flazs,(r) with 6 = sl and apply Lemma with w = 7 to obtain
an admissible mesh P € & such that

0sch(f) < #Pe* with #P — #P, <|v|fj§j;‘”’ g~p/(+op), (3.131)

Using the definition of J, we determine that p/(1 + dp) = 2/(s + 1). Let N = #P and let
g = N-6FD/2)y #:=2(qy from which we conclude

oscp(f) 2 |flgg2yN~"* and #P —#P) < N. (3.132)

Figure illustrates the results of Theorem [3.22] in terms of a DeVore diagram.
a

o e
%p,p

SR

Figure 3.2: If %, is positioned on or above the Sobolev embedding line emanating from L?,
depicted by the thick line, the embedding Xy, — «/* holds with s = § +1 and the length of the red
arrow is equal to s. It is worth noting that even though we look at Lu as a member of L?, we are
in fact measuring the approzimation of Lu in H~2. In particular, the height from the demarcated
horizontal line until the s = 0 azis manifests in the h%g factor in osc; see also Remark .

The previous two results in combination with Lemma[3.17 and Theorem yields a one-
sided characterization of the AFEM approximation class A® in terms of smoothness spaces:

Corollary 3.23 (One-sided characterization for A®). Let u be the weak solution. Ifu €

B2 1 () N HE(Q) with 127 —1< s <r—2+max{l, i}, for some p € (0,00) and Lu €

%)Z,f(g) N L3(Q) with s > 3 +1 for some q € (0,00), then we have u € A%/2.



‘Chapter 4

Adaptivity of a B-spline based finite-element
method for modeling wind-driven ocean
circulation

4.1 Introduction

Recently, (Kim et al. [36]) introduced Nitsche-type variational formulations for the stream-
function formulation of the stationary QGE, the Stommel model, and the Stommel-Munk
model. These Nitsche-type formulations can be readily applied for non-interpolatory basis
functions such as B-splines and embedded geometries (Jiang and Kim [39]), where the domain
can be implicitly defined via a level-set function. A distinguishing feature of these formu-
lations is the employment of Nitsche’s method (Nitsche [33]) to weakly impose the Drichlet
boundary conditions and stabilization. Nitsche’s method has been successfully applied to im-
pose boundary conditions for the second- and fourth-order partial differential equations (Em-
bar et al. [69], Kim et al. [70] and Jiang et al. [71]). Moreover, Nitsche-type non-conforming
formulations for fourth-order partial differential equations using C°-elements have been de-
veloped for a second-gradient theory (Kim et al. [40H42] and Kim and Dolbow [43]) and the
stationary QGE (Kim et al. [44]).

Following the previous work of Kim et al. [36], Kim with his colleagues performed a priori
error estimate for the Nitsche-type formulation of the Stommel-Munk model (see Rotunda et
al. [45]). In this paper, we perform a posteriori error analysis for mesh-refinement in Section
3.3 and verify the analysis via numerical tests. This analysis gives rise to the a posterior error
indicators for the efficient mesh-refinement in an automatic manner. The capability
of the a posterior error indicator is then verified via several benchmark problems using cubic

69
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B-splines. In particular, our approach is a hierarchical B-spline refinement technique (Jiang
and Dolbow [46], Vuong et al. [73], Schillinger et al. [74] and Bornemann et al. [75]) relying
on the a posteriori error indicator to create meshes well adapted to the solution.

The remainder of this Chapter is organized as follows. In Section [4.2] we present the
Stommel-Munk model and recall the Nitsche-type variational formulation and its discret-
ization for the Stommel-Munk model from Kim et al. [36]. Following this, in Section
the a posteriori error estimation is performed to derive the error indicators. Finally, in
Section [4.4] numerical studies with two benchmark problems in rectangular and L-shape
domains are provided to show the performance of the analysis in Section [4.3

4.2 The Stommel-Munk model

We consider an open set 2 C R? with polygonal boundary I'. The Stommel-Munk model (Val-
lis [66]) is given

—es AU+ e A%u — % =f in
x

u=0, Vu-n=0 on I.

(4.2)

For the wind-driven ocean circulation in an enclosed midlatitude basin, v and f can be the
velocity streamfunction and the wind forcing, respectively. The parameters €5 and ¢, are
the nondimensional Stommel and Munk numbers, respectively, which were already defined
in (1.2)).

We reiterate the Nitsche-type weak formulation for the Stommel-Munk model introduced
by Kim et al. [36] given by (1.9). For a spline finite element space Xp C H?*(Q) such that

Xp CPR(Q)NC*HQ), (r>3), (4.3)
the discrete problem reads:
Find U € Xp such that ap(U,V)+bp(U, V) =Lp(V) foral V € Xp, (4.4)

where ap is as in ((1.8]) with a = e,

ap(U,V) :5m/AUAV+5m/ (22Uy 4 U2sl)
h r (4.6)
—em/F(AUg—ZJrg—ZAU) +%/th3UV+w/th1§—Z§—X,
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and lower-order form b is non-symmetric, bilinear and is given by

b(U,V):eS/VU-VV—/g—g —ss/(g—ZV+Ug—Z). (4.7)
Q Q r

We emphasis that the addition of the boundary terms fr (g—ZV +U g—z) arising from the
Laplacian can be neglected. This is because we have observed that the values of U and
g—g along the boundary decay very rapidly and therefore their contribution to the numerical
linear system is insignificant. We leave them here so that our analysis remains consistent
with the rest of the PhD. For brevity, we take #p : Xp x Xp — R is given by

PBp(U, V) =ap(UV)+bU;V). (4.8)

In the error analysis, we use the following mesh-dependent norms:

w112
lully = [VullZa@) + 1AulF2) + nllulimp + 2l 52l o p (4.9)
where
ull2p = b lullF2(0, (4.10)
oceGp

the Gp denotes all mesh edges along I' and the parameters +; and 7, are chosen such that
the bilinear form %p is coercive; see Remark below. Moreover, the norm is a full norm
equivalent to the standard H?(Q). We justify this fact in Remark when treating the
nonlinear model in the coming chapter.

The following corollary is a consequence of Lemma and it is instrumental to the
analyses of this Chapter.

Corollary 4.1. Let P and P, be admissible partitions with P, > P, let V € Xp and let
V. € Xp,. Then,

Z hy ' Ve = IpVil[f2) + Z h P Ve = IpVill72(0)

TEP, o€lp, UGp,

+ > bRV - 1RV

one
o€lp, ng*

(4.12)

2
2
12(0) S cshape|Vk|H2(Q)7

and

I8 (Y, [pV,)

ong

3 (hauA(v* V)| 1 B

oc€Gp,

2
2
o)) S GoelVil (413
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Proof. Since Xp, C H*(Q), applying Lemma [2.42] gives
h Vi — IPV*H%?(T) + Z hy?|IVi = [PV*H%?(U)

oCOoT
+ > byt

ocCOoT

(4.15)

g0 (V. — IpV.)

2
L2(0) S Cshape"/*ﬁ{Q(wT)a
where an edge o C 07 has a support extension w, C w,. By summing over 7 € P, and using
the shape regularity we obtain the estimate .

For a boundary edge o € Gp,, (Vi — IpVi)|,, belongs to Xp. Hence, in view of the
inverse estimates of Lemma we can obtain inequalities |A(Vi — IpVi)||z2(o) = b, 2||Vi —
IpV.||12() and H%(V* —IpVi)|l 12y 2R3 ||V — IpVill12(y)- Using Lemma , we obtain

IV — IpVall 2oy = 1V | 2(0n)-

. 2

Rl AV. = IVl + B[ Ve = 1oV, < ol Vel (416)

We arrive the estimate (4.13) by summing over the boundary edges and invoking shape-
regularity. [

4.3 A posteriori error analysis

In this section, we derive an a posteritor: error estimator and prove that the estimator is
reliable with respect to the mesh-dependent norm. We first begin by deriving an upper bound
on the error measured in || - ||p. Then, we demonstrate that the stabilization terms can be
dominated by the interior error indicators for sufficiently large stabilization parameters.

Our study is based on an analysis introduced in (Juntunen and Stenberg [72]) for the
Poisson problem. Controlling the boundary terms follows techniques inspired by the work
(Bonito et al. [63]) in the treatment of discontinuous Galerkin methods.

First we recall some results that are of use to us. The bilinear form is automatically
bounded since it is defined on a finite-dimensional space. Although the bilinear form %p
is initially defined on Xp x Xp, it can be extended to H*()) x Xp with s > 7/2 using the
definition and it is bounded: For a constant Cgy; > 0,

1B, 3)] < Ceomllulllllle for all (u,x) € H () x Xp, s> L. (4.17)

Theorem 4.2 (Coercivity of #p). There ezists stabilization parameters v; > 0 and ~, >

0 large enough such
Bp(V,V) > Cooer |[V||5  for every V € Xp (4.18)

for a constant Cioer > 0 that depends only on the stabilization parameters v and ~s.
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Remark 4.3. The choice for the s will depend on the non-dimensional constants e and &y,
as well as, the proportionality constants of Lemma [2.36] See (Kim et al. [36]) for a detailed
discussion. We note that we develop a detailed coercivity argument in the next chapter when
treating the nonlinear SQGE.

Lemma 4.4 (Consistency). Let u be a smooth solution to (4.2)). Then,
Bp(u,V)=1L;(V) for every V € Xp. (4.19)

Proof. Detail proof is in (Kim et al. [36]). We carry our own partial-consistency proof for
the nonlinear SQGE in the next chapter. [

Theorem 4.5. For all cells T € P and interior edges o € I, let

Re= (f+eAU 2,020 + Z)| and J, = [27]| . (4.20)
1f
np(Q) = ZhiHRTH%%T) + Z hiHJU||2L2(U)a (4.22)
TEP o€lp
then
lu=Ullp 2 Cea (1p(2) +311Ulls2p + 32|52, ) - (4.23)

for a constant Ce > 0.

Remark 4.6. It is worth nothing that the power of v, and 5 is half an order higher than
defined in . This will remain true for the nonlinear SQGE in the following chapter. It will
be clear from Corollary below that the estimate is not sharp. In the convergence
analysis of Chapter [6] we will need a sharper estimate. For practical purposes the sub-optimal
estimation is not of much relevance.

Proof. The so-called saturation assumption claims that there exists a constant 0 < p < 1
such that if P, = REFINE(P, #) we have

lu = Uillp. < pllu—Ullp. (4.24)
By estimating

U —U.

p. 2 U —u

p. = u=Udlp. 2 |U = ullp = pllu = Ullp, (4.25)
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we may write

1
lu=Ullp < rplllU* = Ullr.. (4.26)

Our proof boils down to estimating the discrete error |U, — U||p,. It suffices to bound the

error | U — U,| p, using coercivity of Bp,, i.e.,
Coour|lU = UL}, < Bp.(U — U,,U —U,). (4.27)

If we set V, = M, then ||Vi|p, = 1 and
Ceoer|lU = Uillp. < Bp. (U —U,,V,). (4.28)

Introducing —IpV, + IpV, into $Bp, yields
PBp, (U —-U,,V,)=Bp,(U—-U,, Vi, — IpV.) + Bp, (U — Uy, IpV,). (4.29)
For convenience, we denote the first term as W; and the second term as W5 of , ie.,
Wy =%p, (U —-U,, V., — 1pV,), (4.30)

Wy = Bp (U — U, IpV,). (4.31)

We first start by estimating Wi. From (4.4)) the equality Bp, (Us, Vi — IpV.) = {s(V. — IpVi)
holds. As a result, (4.30) is written as

Wy = Zp (U, V., — IpV,) — (p(V, — IpVL). (4.32)

By denoting E, =V, — IpV,, W can be rewritten as

Wy =— / fE. —&NVU-VE, — e, AUAE, + g—gE*—gs/ (ZE, +US:)
Q r

0A OAE, OFE, 0
veu [ (BEE+UBE) —, [ (MU + AR (450
+ ) (fylhg?’/UE*ﬂzhol/g—g%).
o€Gp, g 7

If we decompose fQ in terms of the partition P,

/ eVU - VE, + enAUAE, — %2E, = Y [ &,VU - VE, + £, AUAE, — 22 E,. (4.35)
Q

’TGP* T
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For 7 € P,, applying Green identity yields

/€SVU -VE, +e,AUAE, = / (—5SAU + gmAQU) E, + 55% (VU -n,)E,
r v g (4.37)

- am?{ (VAU -n,)E, + e, ¢ AUVE, -n,
or or

where n, denotes a unit outward normal vector on 9. We observe that

F =3 [0l = 3 f o= 3 fd 4.35)

o€Ls TEPy O'GIP*

where a set of interior edges Z, = {oc € Zp : |[cNT| >0} and Or = U{o : 0 € Z,}. If 0 € Ip,
shares two cells 7 and @, x| = (x|+)|s if ¢ C 07 and x|, = (x|g)|s if ¢ C Q. Then,

[x= [0+ (ol (4.39)
Using —ng = n. =: n, and (4.39)), we have

/Nwmmmﬂwﬂmmrwma=/www4%rmm&. (4.40)

[ (e

Since [VU -n,], = [V(U|; — Ulg) - n;]|», we have

Z f; (VU ' nT)E* = Z / |[VU ’ no]|g E* =0 (441)

TEP, o€lp,

using the second equality in (4.38). The jump term [VU - n,], = 0 because U € C*(Q).
We apply to §, AUVE, - n, to conclude that the jump terms [AU], are also zero.
Therefore, the last terms of the first and second lines on the right of vanish. On the
other hand, the first term in the second line of survives due to the presence of jumps
in their third derivatives:

Z]{) (VAU -n.)E, = Y [ [VAU -n,], E.. (4.42)

TEP;: O'EIP* g
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Applying above results and (4.37)) into (4.34) yields

Z/f LU)E —5S/UVE n

TEPy
+5m/UVAE nt /amIVAU ], E- am/(VU%)AE* (4.44)
o€lp,
Y b /UE e Y / (VU - n,)(VE, - n,).
o€gp, o€Gp,
Let
W1 - Rl -+ R2 + R3, (445)
where

R, = —Z/RE +5mZ/JE*,

TEP, O'EIP*
Ry= — /U——em/aUAE +st/U3§f*,
o€lp,
Ra= o 3000 [UB+m 300t [ e
0€gp, o€gp, e
To estimate R;, we have
Z/RE +gmz/w*,
TEP, UGIP*
<Y R o 1Ellzzy + €m Y 1ol 2oy 1Bl 2200
TEP: o€lp,
1/2 1/2 (4.47)
2 _
(Tl ) (S eEy)
TEP* TEP*
1/2 1/2
2 _
v T 01l ) (2 A1)
O'GIP* O'EIP*

The approximation estimate (£.12) together with the fact ||V.||3. = 1 can be rewritten as

D BNV = IpVillTaiy + Y hP Ve = IeVilFa(p) = Conape: (4.48)

TE Py UGIP*
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Applying above inequality to (4.47) completes the estimate of Ry by

1/2

1/2
Rl j Cshape ( Z hjl— ||R7—||i2(7_)) + ( Z hg ||Jg||iQ(U)> . (450)

TEPx o€lp,

The simple fact that a +b < v/2(a? 4 b?)'/2 holds for all positive real numbers will be useful
from now and onward to show that

1/2 1/2
(Zhinmuiw) +(Zhi’;lng||iz<a)> < (). (451)
TGP* O'EIP*

Similarly, we estimate Ry

1/2 9 1/2
Ry < ES( 3 hJHUHiQ(U)) ( > gt |- v )
c€Gp, ocGp, (@)
1/2 9 1/2
+em( > h;3||U||iz<,,>) ( D0 | gV | )) (4.53)
c€Gp, oegp, (@
9 1/2 1/2
e Xt |20 ) (X o - vl
o€lp, oeGp,

The final step is to apply Corollary on the projection errors. Finally, assume that h, <
h3, the estimate for Ry is therefore

. 4.54
1/2,P*) ( )

In a similar fashion, we can obtain the estimate of R3. Applying Cauchy-Schwarz’s inequality
to R3 yields

R2 S Cshape (maX{€s,€m}HUH3/2,P* +ém H;TUU

Ry < i ) h®Uleeoyhs ™| Bl 2oy

ocGp,
h,1/2 U h71/2 OFE, 4.56
o ezg: 7 ez T el )
oeyp,
< illUllss2p 1 Bellso,e. + 72 19211 1522 o -

In view of estimates (4.12)) and (4.13)) of Corollary 4.1 we write,

Ry < sape (111U l32p. + % 211 p,) - (457)
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Upon applying (4.50)), (4.54), and (4.57)) to Wi, we obtain the estimate for W; by
Wl - Rl + RQ + R?) __< Cshape] P, (Q) + Cshape (max{€S7 5m} + 71) ||U||3/2,P*

4.59
+ Cshape (Em + 72) Hg_ZHuzP* : ( |

To estimate W5 in (4.29), we use Bp, (U, IpVi) = (¢(1pVi) due to the nesting Xp C Xp, and
Bp(U, 1pV.) — L;(IpVi) = 0 to obtain
Wy = Bp, (U, 1pV,) — f(IpVi) + Bp(U, IpV,) — L (IpVy)

4.61
— By (U, IpV.) — Bp(U, IpV.). (4.61)

Above result indicates that the only terms involving in W5 are those without edge diameter
factors because both U and IpV, are members of Xp. To avoid confusion, we denote edges
from Gp, by ¢ and edges from I'Y by E. Then,

Wom 3 (wig? [ Ut mungt [ o)

oeGp,

-y (%%3 / UILpV, + 7oh! / o —8(523*))-
E E

FEeGp

Since hg = 2h, for 0 C F,

1 1
Wom 30 {on (1) i fUnevon (15 ) it [ e o

ocelp,

Applying stability of the projector Ip

2
_ —1||aupve
> {ha?’uzpmui%) + bt || 2 LQ(O_)} < Cohapes (4.65)
ocGp,
completes the estimate of W5 as
Wa < Cohape <'71||U||3/2,P* + 72 IIS—ZH%P*) . (4.66)
Summing up (4.59) and (4.66|), we obtain the upper bound
U, = Ulle. Z0p.(2) +1|1Ulls/2.p. + 72 |32 ]l 0.p, » (4.68)

where the implicit constant < depends on cshape, €s and en,. The right-hand side of the
expression is with respect to Py, but np(2) < np,(2) whenever P, > P, moreover, since P,
is just one iteration after P, || - ||sp. = || - ||s,p- Substituting (4.68) into (4.26]) completes the

proof of (4.23)). Substituting (4.68)) into (4.26]) completes the proof of (4.23). n
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The remainder of this section is dedicated to control the boundary terms (i.e., last two
terms) in (4.68). We prove that, for suitably large stabilization parameters 7, and 79, the
error ||Ju — U||p is bounded by the error estimator np(§2) only.

Lemma 4.7. LetV € Xp. There are finite-element functions Vo € HZ(Q)NXp and V, € Xp
such that the decomposition V- =V, + V| holds with

V-

e  Co (2 IV + 12 | 2

ong

2
> Vo € Gp, (470)
L(o)

with a constant Cypary > 0 depending only on Csnape-

Proof. Let Xp = span(N;);e; and let Xy = Xp N HZ(Q) with {N; : i € J} being the B-spline
basis functions for Xp. Introduce the indexing set Jix = {j € J : supp (&V;) C Q} and
Jext = Jo\Jims. Let o be an edge in Gp. We claim that the semi-norm

(4.71)

B =1 B+ [,

defines a norm on X3 = span({N; : i € Jugsuch thatsupp N; C w,}). Indeed, | - |,
trivially satisfies the triangular inequality and norm homogeneity property. We show that
it separates points in Xp. Let V € X3, If |[V|, = 0, the polynomial V|, is identically zero.
Consequently, V' is identically zero on w, because every basis function N; > 0 on w, for
i € Jext N{j :supp N; C wy}.

For Ve Xplet Vo = 3., AN and let Vi = 3., AN, Then, V; € Hg(Q) and
V = Vp+V,. More importantly, Vo Vo € X$. Scale the subdomain w, to @ with diam(w) = 1
via an affine map A: © > & — b+ T2 € w,, where b € R? and T is an invertible matrix, and
denote the scaling of S by ¢ = A(c). By the equivalence of norms in finite-dimensions (see

Lemma [2.36)), we have
Ve 2 Vilmse = [Viee YL eXp, (4.72)

where < depends only on the polynomial degree. We scale back to w, to obtain

771721 det(T) ™2 Vi 30y < Vila@) (4.73)
and
[Xel o) < 1(Tlo) [ det(T1o) |2V | (4.74)
with det(T) = meaggg; < Cupapeh, [T gexe < 2208 < pp1, det(T|U) = 29 < h, and
|(T|o)|r1x1 < h =< hy. We then arrive at
Ok P22V By < s IV 2o i ;(U). (4.75)
u
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Theorem 4.8. We have

2 max{1, &g Em
('71 - Cres)HUH%/ZP + (72 - Cres) Hg_rlﬂll/Q,P = {C' }77123(9)’ (476>

3max{l,e5,6m} de
ry-

with constant Cres = 50
coer

Proof. Let x € X

71||U||§/2,P+72H H1/2P < Ocoer’@P(U_‘/EhU_‘/O)
= O ABp(U.U — Vo) — Bp(Vo, U — Vo)} (4.78)

coer

= Coer {4(U = Vo) = Zp(Vo, U = Vi) }.
Let Vo =U + (Vo — U) and express
Br(Vo,U = Vo) = Bp(U,U = Vo) — Bp(U = Vo,U — V). (4.79)

Using above equality, we obtain

Uy(U = Vo)=Bp(Vo,U = Vo) = £;(U = Vo) — Bp(U,U — Vo) + Bp(U = Vo, U = V),

:Z/RU Vo) +em Y [ Jo(U =)

oezt V7
/UB(U Vo) /UaA(U Vo) 4 . /g—gA(U—Vb) s
r
t2 (71ha3/U(U—%)+72h01/§TangT—fw)
ocGp o o

+ Bp(U — Vo, U — V).
Then, we have

(U = Vo)=Zp(Vo, U = Vo) = &V (U = Vo)l + emll AU — Vo)l

+Z/ (U - Vo+emZ/ (U= Vo) (4.83)

TEP oeT?

I(U—-V¢ OA(U-V, I5)
+55/FU%—€m/FUT°)+5m/F£A(U—VO).

We decompose U = Uy+ U, and let Dr = UO’EQP wy. Since the difference U — Uy is supported

only on Dr, ||V(U — Up) || r2(0) and [|A(U — ug)|| 12y reduce to ||V(U — Up) || r2(py)- Invoking
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Lemma [4.7/ on every o € I'* results in
&l|V(U — UO)H%%Q) + em[|AU — UO)H%%Q)
< max{es, em}Coary (0218100 + | %21} 00) -
In , by replacing Vy with Uy and substituting above inequality yield
(U = Uy)=Bp(Us, U = Uy) < &|| V(U — UO)H%Q(DF) + em[|AU — UO)H%Q(DF)
+ Y IRAeolUlen e D Iollze Ul

TEPNDr oc€T!NDr
U AU
" Z (€SHUHLQ(0) )8"i L2(0) +€mHUHL2(0) ) an‘:— L2(0)
c€Gp
U
Em | AU ||,
N Ay
2
- ~11la
j maX{€s,€m}dery Z (hO.BHUJ_H%Q(a-) -+ ho.l BZi LZ(O-))
ocgp (4.85)
1/2 1/2
H( X iRG) (X al )
’TEPI’TDF ’TEPI’TDF
1/2 1/2
N UD DI B () D AT
oc€Z*NDr o€ZNDr
s (esHUuLz(U)rUng(U) t enll Ul U Lo
c€eGp
U
+Em ong, L2(U)|UJ‘|H2(0—))'
In view of (4.72) in Lemma and a scaling argument,
IULllz2e) 2 5 D ULl 2y, (4.86)
KCUJUQ’DF
so we have
Z h ULl 720 =< Z hi U L2
oc€I!NDr T7€PNDr (4 88)

< dery(HULHg/Q,P + H%%H?/z,zﬂ)’
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which makes

4 2 i 4 2 V2
( 3 hKuRTHLz(T)) ( S by HULHLQ(T))

T€EPNDp T€EPNDr

3 2 v 3 2 v (4.90)
e X EIG) (X W)

o€TtNDr ocE€TNDr
2 U ||2 1/2
= v/ Crarynp(2) {||UH3/2,P + ||a_nH1/2,P} :

Moreover, we also have |UL|gr () = h§/2_k|UL|H2(wg) thanks to (4.72). This makes

1/2 1/2
< ||U||3/27p {83( Z hi|UL|%{1(U)) +€m( Z h§|UL|?{3(J)) }

ocegp oeGp

. L\ (4.92)
e |y (3 Bl

o€Gp

5= (&l lUline) + el + 2 |

oceGp

=< (10320 + 1321, 0.0) 1022000,
< {N0Br + 121} UL o
Then
04U = Un) = Bp(Up, U = Uy) % max{es, e} Couty {1U1E 00+ | 2212, }

-V Coarte @) { [V + 2 |21}
+ v/ Coary {1020+ 121} (4.94)
< ool @ {0 o+ |21}
+ Coary {10+ 12213 }-

Writing

2 1 1
ne() {10 ep + 1205} < 5720 + 5 {IUB2p + 15201 p} (4.95)
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makes

NNUI3/0,p+72 ||g_ZHi/2,P

max{l,es,em} 3der 2 (497)
< N0+ 12020} + 2@
C’Coer 2 /2
and we arrive at
5 oU 112 max{l,es,em} o

(m — Ores)HUH:J)/z,P + (72 = Chres) H%”l/g’P < C np($2), (4.98)
with residual controlling constant Che = %wa. n

Corollary 4.9. For sufficiently large v1 and o the estimator (4.22) admits
lu — U3 < Creamax{y,72}n5(92), (4.99)

for a constant Crel > 0 that depends on cghape, €s, €m and Ceoer-

Proof. First pick v; and v, be large enough to satisfy the condition of Lemma and
min{7y; — Cres, 72 — Cres} > 0. Then in view of Theorem [4.8 we may write

YillUll3/2,p + 72”2%“1/2,13

9 1/2
< max{m, %12 (101320 + 15213 10p) (4.101)

< 2max{1,es,6m} max{vy1,72}
— Cecoer \/min{’yl —Cres,’YQ—Cres}

np(§2).

max{y1,72} .
\/min{’Yl *Cres ,'YQ*CreS}
0 < ¢ < 1, then it follows that

We estimate Without loss of generality, assume that v = c¢y; with

T 7 1 Cres
— </ cyl1+ < /7.
VCY1 — C’res V (6901 1-— Cree — 71/ (901 o n

72

The result is now immediate from Theorem [4.5 n
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4.4 Numerical study

To study the capability of the a posteriori error estimator , we perform numerical
studies on several benchmark problems in geophysical fluid dynamics. Specifically, we provide
convergence studies using adaptive refinement approach presented in Section [2.5| For this
purpose, we define errors ||e||2, |le||z1, and ||e||2 in the L?-norm, the H'-semi norm, and
the H2-semi norm by

[lu = Ullza

[lul] 2

u—U
el =P el =

|U—U|H2

TP (4.102)

lefl2 =

respectively, where U is the approximation of u. For adaptivity, we choose 8 = 0.9 for the
Dorfler marking strategy and the maximum refinement levels to be 4. The choices of the
stabilization parameters are based on the analysis of Kim et al. [36].

4.41 Western boundary layer in a rectangular domain

We first begin by performing a convergence study on a rectangular domain for the test
problem with the closed-form solution

u(z,y) = [(1—2/3)(1 — e *)sin(y)]* in Q=[0,3] x [0,1]. (4.103)

This problem has previously been used to test a finite-element algorithm for large-scale ocean
circulation problems (Foster et al. [37] and Cascén et al. [76]). Notice that the forcing term
f is chosen to match that given by the solution . We consider a rectangular ocean as
a computational domain, as shown in Figure [5.7] With the origin of a Cartesian coordinate
system at the southwest corner, the x- and y-axis point eastward and northward, respectively,
and the boundaries of the computational domain are the shores of the ocean.

In Figure 4.2, we display the convergence rates for the adaptive refinement along with
those for the uniform refinement. Notice that the optimal rates of convergence of a finite-
element discretization using cubic B-splines are respectively quartic, cubic, and quadratic in
the L?-, H'-, and H?*norms (Rotunda et al. [45]). With the uniform refinement, the rates of
convergence appeared in the figure are optimal, i.e., 2.07, 1.56, and 1.02 in the L2-, H!-, and
H?-norms, respectively, with respect to the mesh-size in a manner that is consistent with
(2.146)). The results show that the rates of convergence significantly increase by adding the
first two levels of refinement although the rates gradually reduce to reach the optimal rates
by adding more refinement levels. This means that the proportionality constant of is
larger in the case of uniform refinement than it is for the adaptive method. Figure [4.3|shows
the refinement levels for the simulation of this test problem. These refinements are achieved
using the a posteriori error indicator . In Figure the numerical solution with
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the western boundary layer is displayed. Importantly, the mesh is refined near the western
boundary layer, indicating the accuracy and efficiency of the proposed error estimator.

In ([4.23)), the error is bounded by the error estimator 7p(£2) and the boundary terms with
the stabilization parameters v, and 5. Theorem proved that two boundary terms can be
controlled by np(£2). Hence, our study uses the a posterior error estimator without the
boundary terms. In Figure [4.1 we investigate Theorem by studying the influence of the
boundary terms on the rates of the convergence in all three error norms. The convergence
plots with the boundary terms are almost identical to those without the boundary terms.
Our numerical study shows that the boundary terms can be controlled by C|np||* with the
choice of C' = max(v1,72).

error

102 F

—6— without bd terms ||e|| .2
104 ¢ 3 | —¥— without bd terms ||e|| s
—A— without bd terms |||
—O~ with bd terms [|e]|:
10 7 | —% with bd terms ||e||m
—/>~ with bd terms ||e||z:

106

degrees of freedom

Figure 4.1: Numerical investigation of Theorem .' The convergence rates with and without
boundary terms.
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10°

10-1 L

error
'—\
&/
w

—o—uniform refinement ||e||.:
104§ 7 |- uniform refinement ||e|| g
—A-uniform refinement ||e|| ;2
105+ 1 |-e-local refinement ||e||.:
——local refinement ||e|| g
—4-local refinement ||e]| g2

10° 10*
degrees of freedom

Figure 4.2: Convergence rates in the L?-norm, the H'-norm, and the H*-norm for the rectangular
geometry.

4.4.2 [-shape geometry

In this section, we further study the capability of the proposed error indicator for the
test problem on a L-shape geometry which is more suitable for the test of adaptive refinement.
We use the forcing term f = sin(y) derived from the derivative of the wind stress taken
from Myers and Weaver [77]. For this test problem, an analytical solution is not available.
Therefore, we compute the solution on a sufficiently fine grid with 2,250,000 elements and use
it as a standard solution for convergence study. The fine grid has a sufficiently large number
of elements that the a posteriori error estimator decays with asymptotic regime rate.
Analogous to the previous example, we display the convergence rates for the adaptive
refinement along with those for the uniform refinement in Figure £.4, With the uniform
refinement, our numerical study shows the significant reduction of convergence rates, i.e.,
0.7, 0.64 and 0.30 in the L?-norm, the H'-norm, and the H?-norm, respectively, with respect
to the number of cells in a manner that is consistent with . We attribute this to
the presence of the reentrant corner in the L-shape geometry. Interestingly, the use of the
adaptive refinement increases significantly the rates of convergence to 2.89, 2.75 and 1.30 in
the L2norm, the H'-norm, and the H?-norm, respectively, with respect to the number of
cells in a manner that is consistent with . Moreover, the solution from the adaptive
refinement is much more accurate at lower resolution than that from the uniform refinement,
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(a) refinement level 0 (b) refinement level 1 (c) refinement level 2

(d) refinement level 3 (e) refinement level 4

(f) solution of refinement level 4

Figure 4.3: Local refinement mesh of rectangular geometry example (6 =0.9)

indicating the efficiency of our algorithm. Figure shows local refinement meshes and the
solution. Importantly, the mesh is refined at the reentrant corner as well as the boundary
layers.

Using the L-shape geometry problem, we next examine the influence of the parameter 6
of Dorfler marker’s strategy on the accuracy of the solution. Figure shows the L?-norm
of the error versus the parameter 6. Plots are provided for three cases of 6 = 0.1,0.5,and 0.9
along with the convergence plot of the uniform refinement. The results show that while the
smaller 6 leads to slightly better convergence rates, the larger 6 results in much smaller value
of the L?-norm error at the same refinement levels. Based on this study, notice that all of
our numerical studies are performed using 6 = 0.9.

4.4.3 Computational efficiency of the adaptive algorithm

In this section, we examine the efficiency of the proposed adaptive algorithm. This is achieved
by comparing the computational time of our local refinement algorithm with that of the
uniform refinement. All calculations for this example are carried out on a workstation with
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—o—uniform refinement ||e||:
3 —«—uniform refinement ||e||
107¢ 1 |-A—uniform refinement ||e||z:
—o-local refinement ||el|.2
—-local refinement ||e||m
—A-local refinement ||e|| g2

10* 10
Degrees of freedom

Figure 4.4: Convergence rates in the L?-norm, the H'-norm, and the H?-norm for L-shape geo-
metry.

Xeon Eb5 v3 2637 3.5 GHz CPU and 64GB of memory. A direct LU solver is employed to
obtain the solutions of the linear algebraic system of equations. In Figures and
we provide the CPU time versus all three norms of the error for the rectangular geometry and
the L-shape geometry, respectively. Importantly, the computational time is greatly reduced
by locally refining the mesh. This study shows that our proposed adaptive mesh algorithm
gives rises to accurate results and significant computational savings compared to uniform
mesh approaches.
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(a) refinement level 0 (b) refinement level 1

(c) refinement level 2 (d) refinement level 3

(e) refinement level 4 (f) solution of refinement level 4

Figure 4.5: Local refinement mesh of L-shape geometry ezample (6 = 0.9)
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Figure 4.6: error in Ly norm of L-shape geometry example with 6 = 0.1,0.5 and 0.9
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Figure 4.7: Computation time versus error in the L?>-norm, the H'-norm, and the H?*-norm
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Chapter

A posterior analysis of a B-spline based
finite-element method for the stationary
quasi-geostrophic equations of the ocean

5.1 Introduction

This study focuses on an adaptive mesh-refinement algorithm using B-splines for the SQGE.
In the linear Stommel-Munk model in Chapter [d a saturation assumption that enables
relating the numerical error u — U with a discrete error U, — U was employed to circumvent
the limitations posed by the definition of the bilinear form. More precisely, the coercivity
result in Chapter 4 does not hold for general u € H? because the definition of a is limited to
the discrete space Xp. Any error estimation, whether it be a priori or a posteriori cannot be
related with the numerical error (through coercivity) unless solution u is sufficiently smooth,
which can’t be expected near boundary layers or problematic corners in the domain. One
can prove the saturation assumption by deriving a local discrete lower bound, but proving
such an estimate is very difficult. To the best of our knowledge, no such estimate exists for
a fourth-order problem or when Nitsche’s method is employed even for the Poisson problem.
However, it is shown in various publications that the discrete lower bound is not essential for
neither convergence nor quasi-optimality analyses of adaptive finite-element methods.

To achieve this goal, we introduce the weak formulation of the SQGE for B-splines us-
ing a standard L?-orthogonal projection operator. We show the dominance of a posteriori
error estimator over the numerical error without a saturation assumption, but at the cost
of consistency of the weak formulation with the strong form of the SQGE. The resulting
inconsistency is however shown to be weaken with refinement. The idea of extending the
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definition of the bilinear form is inspired by the treatment of adaptive discontinuous finite-
element methods (ADFEM) in Bonito et al. [63] highlighting the similarity in nature of both
methods, theoretically as well as numerically.

The remainder of the Chapter is organized as follows. In Section[5.2] we present the SQGE
along with its weak formulation for B-splines. In Section[5.3] a priori estimate and coercivity
analysis for the weak formulation are provided. In Section [5.4] a posteriori error analysis is
performed to derive a posteriori error indicator. Numerical studies with benchmark problems
on rectangular and L-shape domains are provided to show the performance of the analysis
in Section [5.41

5.2 The stationary quasi-geostrophic equations

We consider a domain Q € R? with a polygonal boundary I'. For a given velocity stream-
function v and a wind forcing f, the streamfunction formulation [37] of the one-layer SQGE
along with boundary conditions is given by

(5.1)

u=0 =0 on I.

{RelAzu + J(u,Au) —Ro ™' =Ro™'f in Q,
on

Notice that above boundary conditions indicate no normal transport and no-slip on the
boundary. Here, J(-,-) is the Jacobian operator given by

J(u,v) = Viu- Vo with Viu= <g—Z, —%) : (5.2)

and Re and Ro are the Reynolds and Rossby numbers defined by (1.3)).

5.2.1 Weak formulation

We recall the auxiliary subdomain domain DY, initially defined in (2.89), and define its

support extension wh:

D} = U{T € P: 7 adjacent to '} and wh = U W (5.3)

oceGp

For later use, we define the mesh-dependent semi-norm as

_ 2 2 w [|2
lullp = Re™ [ Aullaq) + 2 lullzjop + 92 | Gl o p- (5.4)
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It will be value to abbreviate the boundary norms:

|U|P = ||U||3/2P + H H1/2P (5:5)
The standard conforming weak formulation of the SQGE ([5.1]) can be stated as:
u € HZ(Q) such that (F(u),v) ={;(v), Yo € HF(), (5.6)

where .7 : H3(Q) x H3(Q)) — R is the nonlinear form

(F (), v) = Re"! /Q Aulo + /Q Awd(u, v) / (5.7)

and {;(v) = Ro! fQ fv. Notice that can be valid for any interpolatory C'-continuous
basis functions such as conventional Lagrangian or Hermitian polynomial basis functions. For
non-interpolatory basis functions such as B-splines, the Nitsche-type variational formulation
was provided in equation (5) of Kim et al. [36]. Dirichlet boundary conditions are weakly
imposed along with stabilization. Moreover, the formulation includes additional boundary
integral terms on the left-hand side of to prove consistency with the SQGE (5.1)).
Such additional terms make a posteriori analysis difficult using the consistent variational
formulation. In the following, we discuss this difficulty and motivation of our analysis strategy
allowing us to circumvent the employment of the saturation assumption used in Chapter
for the Stommel-Munk model.
Recall that the Green identity,

/M“v—/Aua” /Azuv—/AuAv Vv € H*(Q), (5.8)
r 0

which is valid for u € H*(Q2). The integrals fr Aug> % and Jr 8An“v cannot be understood in

the usual way because is not valid if u is onlyna member of H3(Q) without additional
higher-order derivative integrability. This is because the traces of % and Awu are no longer
well-defined on I'. As a result, the general approach of using to obtain a nonlinear weak
form defined on H%(Q) x H?(Q) that is coercive with a completely justifiable a posteriori
derivation breaks down. To resolve this problem, the terms % and Au are replaced with
suitable » — 2 degree polynomial approximations on each cell 7 using the L?-orthogonal
projection IIp = II%? of Lemma m to make the boundary integrals in valid for

u € Vp. Moreover, we consider the test and trial spaces as

Vp = H2(Q) + Xp, (5.9)
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where Xp is the spline space defined in (4.3)). Then, any function u € Vp can be decomposed
into an HZ-conforming part ug and a spline part U, i.e., u = ug + U. We propose the weak
formulation for the SQGE (/5.1)):

Find U € Xp such that (Zp(U),V) = £,;(V) for all V € Xp, (5.10)

with .#p : Vp x Vp — R defined by
(Fp(u),v) = (F(u),v) + Re‘l/ <8Hgfu)v i UHHP(AU)>
r

— Re” / (Ip(Au) 8% + S411p(Av)) (5.12)

+%/h133uv+w/h131§$§,2,
r

where v; and v, are positive stabilization parameters.

Remark 5.1. Another issue comes from the identity
/ J(u, Au)v = / Aud(u,v) —/Au(VLu ‘n)v, (u,v) € H*(Q) x H¥*(Q), (5.13)
Q Q r

which requires the presence of a nonlinear boundary integral [, Au(V+*w - n)v in our form.
This was the case in the last two terms of (6) in Kim et al. [36]. In this work, we forgo
this term with the reasoning that any solution u € HZ(£2) will maintain that V+u - n is zero
along I" and therefore an approximate solution U € Xp is expected to give a small values for
V+U - n along I'. Dropping the nonlinear boundary term does not interfere with the forms
consistency with the PDE; see Lemma below. In a similar vain, the lower order boundary
integral terms coming from the Laplace term (see ) may also be dropped at no cost to
consistency.

Remark 5.2. The function space Vp is a proper subset of H*(2) for which (5.4]) defines a
full norm equivalent to || - || g2(q), i.e.,

[ullz2@) < cellullp,  Vu € Ve, (5.14)

with a constant cg > 0 depending on the stabilization parameters and the mesh shape-
regularity. It is immediate that ||A - ||;2(q) defines a full norm on H§(2). As for the discrete
portion Xp which does not belong to HZ(Q2), the presence of the boundary integrals in (5.4
is enough to ensure the positive-definiteness of the semi-norm owing to Lemma For
completeness, we provide a proof of
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Proof. Let u € Vp. In view of decomposition (5.21]), let u = (ug+U°)+U+ and u® = ug+U°.
By applying (4.70) and Poincaré’s inequality with a constant Cp, we obtain

lull 2@y < Cpl| AWl 120) + Chly lulp
< Cp ([[Aull 2@ + U r20)) + Coliylulp (5.16)
< 1Al iy + maxy Y (wllulep + 32 122025 0)
Notice that the proportionality constant cg in depends on Cp, Cpary, 71 and vz, n

Remark 5.3. The weak form (5.12)) can be decomposed into the linear part Lp(u,v) and
the nonlinear part N(u,u,v) = [, AuJ(u,v), i.e.,

(ZFp(u),v) = Lp(u,v) + N(u,u,v). (5.17)

Notice that (% p(u), u) reduces to Lp(u, u) for any u € Vp because J(u,u) = 0. The nonlinear
term N(u,v,¢) = [, AuJ(v, ¢) is trilinear in each entry. Moreover, in view of the continuous
embedding H*(Q2) — L*(Q2), N admits the continuity-type estimate

[N (u, v, 0)] < CnllAull 2@y l[oll a2 |0l 20- (5.18)

Remark 5.4. The L? forcing term in dual-norm can be estimated by

Ro™! [, fu B
el = sup 222 < ot (5.19)
vevp  [vlle
where cg > 0 is the norm equivalence constant between || - || g2(q) and || - ||p.

5.2.2 Formulation inconsistency

The solution u to the conforming weak formulation (5.6)) does not satisfy the discrete formu-
lation (5.10)) when tested against members of Vp\HZ(€2). As a consequence, (5.10) has only

partial consistency, i.e.,
(Fp(w),v0) = (F(u),v0) = L;(v0) Yvo € HE(S). (5.20)

To quantify inconsistency, we extract the part V° of V' € Xp comprising of the spline basis
functions belonging to HZ(2) and the part V+ = V — V° that does not satisfy Dirichlet
boundary conditions on I" as described in Lemma 4.7} In other words, we decompose Xp into
the conforming part X% = Xp N HZ() and the nonconforming part X3, i.e.,

Xp = X% + X5 (5.21)
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Notice that U~ is identical to U along boundary edges o since by definition U+ = U — U°
and U° € HZ(S2). Above inequality is used for a posteriori analysis in Lemma [5.15]

Upon using , we can obtain the following inequality whose proof is given below. If
u € HZ(Q) is the solution to (5.6) and we let v =vy+V € Vp,

[(Fp(u),v) = £5(0)] = [ulgz) VP (5.22)

Notice that the right-hand-side decays as wh — 0 because of the vanishing integration do-
main in |u[y2(,r). Moreover, if v € HZ(R), the right-hand-side vanishes indicating partial
consistency.

Proof. If v € Vp, v =0 + V+ with 0% = vg + V° € Vp N HZ(Q) in view of (5.9) and (5.21)).
By partial consistency, we have

(Zp(u),v) = (Fp(u),°) + (Fp(u), V') = ((0°) + (Fp(u), V). (5.23)
Then,
(Zp(u),v) = Ly(v) = (Fp(u),0°) = £(°) + (Fp(U),VT) = £(V7),
(5.25)
= (Fp(u), V') = ((V5).
Since V+ is supported only on wk and U = U+ along I, we write
(Zp(u),VE) = £;(VH)

_ /w (R AV Aw( V) <R VRV

P

_ ” 1
_ Re 1/F(8Hg£lA )VL—HP(AU)%L”>.

The difference (Fp(u), VL) — €;(V4) is the source of inconsistency, and we show that it
decays when the near-boundary cells are refined. Each term of above is estimated as follows.

/ AuAV+
wF

P

< AU g2y [V 2ty (5.28)

and

/F SV < uln) IVl 2ery < Celulpeen) IVl 2, (5.29)
wWp

where the last inequality holds by Poincaré’s inequality and Cp is taken to be the Poincaré
constant. Moreover, in view of (/5.18]),

/ Aud(u, V1Y)

P

< ON|U|H2(w};)||u||H2(w£)||VL||H2(wIFD)7 (5.30)
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[

P

and
< 2@y IV o) (5.31)

In view of the norm equivalence ([5.14)), combining above estimates results in

/ (ReT"AuAV* + Aud(u, V) = Ro 24V —Ro™' V)

P

(5.33)
< culul e, (Re—1 + Cp + Cxclulgoury + Ro—1||f||L2(wlg)) Vp.

It is left to treat the boundary integrals. To avoid including too many calculations at this
point, we direct the reader to the proof of Lemma [5.15] and Remark for a similar
treatment that leads us to the estimate:

‘Rel/r <3HS£LAU)VJ— — Hp(AU)%) ‘ < cHReil|u’H2(w£)‘V|p. (534)

Incorporating the last two inequalities completes the proof. [

We have so far discussed inconsistency of when the weak solution does not have
any weak derivatives beyond the second order. We show that inconsistency is not strong and
will decay with refinement if u solves point-wise almost-everywhere and Au € H?*(2)
for s > 0. In doing so, we define the inconsistency term &p € V', given by

(Ep,v) = / (gt _ san) / [Mp(Au) — Aw) 2, veVp (535
I I

In the following lemma, above inconsistency term is derived from ([5.12]).

Lemma 5.5 (Inconsistency). If u € HZ(Q) with A’u € L*(Q) is the solution to (5.1]),
then it holds that
(Fp(u),v)y =Ls(v) + (&p,v), Vv e Vp. (5.36)

Proof. By applying integration by parts, we have

(Fp(u),v) —Lls(v) = /Q (Re™"A%u+ J(u, Au) —Ro™'%% — Ro™ ' f) v

_Re—l/%v_i_l:{e—l/ <8HS£LAU)U+U8H§£LAU))
r r

4+ Re! / Au? —Re! / (HP(Au)g—g+g—;HP(AU)>
T T

+71/hp3uv+72/hplg—gg—jl.
r r

(5.38)
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Invoking the assumptions on w, all integrals over €2 and those boundary integrals with u|p
and 2% |p vanish. Thus, we have

(Fp(u),v) — £;(v) = Re™" /F (Wg—gﬁ - %) v — Re™! /F (Ip(Au) — Au) 22 (5.39)

The consistency &p is not strong and it comes from projection IIp needed to make the
nonlinear form well-defined on Vp. In fact, as hp decreases with refinement, the area
of DY will decrease with it, weakening the inconsistency. In Lemma we show that the
inconsistency term decays with an order of at least h% for Au € H*().

Lemma 5.6 (Asymptotic consistency). If u is a solution to (5.1) and Au € H*(Q),
s >0, then
<gp, U> S CHRe_l |h§3AU

HS(D£)|v|p for allv e Vp, (5.40)

equivalently,
Héap||V/P < cpRe ! [hH AU

Proof. Let v € Vp. Then,

(6ry0) =R [ (25 - 6&“) ~ et | (Tp(ou) - ) &

—1 (Ip(Au)—
Rt 3 = N 0% (5.43)
oeyp
1 Z |[p(Au) — Au|| 20 ‘aia e
oeGp (@)

Applying the Cauchy-Schwarz inequality into above yields

1/2
3 || 0(Ilp(Au)—Au)
<éap, < Re™ ( ;}: h Pana Lz(a)) ||U||3/27p
= (5.45)
Re—1< S hy Tp(Au) Au||%2(0)> .
oc€eGp
In view of Lemma [2.43] we have
(6p,v) =< cpRe™ |h}Au|L2(DE) lv|p. (5.47)
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5.3 Coercivity and a priori analysis

In this section, we prove the well-posedness of the weak formulation ([5.10]).

Lemma 5.7 (Coercivity). For a constant Ccoer > 0,
Cooellullp < (Fp(u),u), Vue Vp (5.48)

where ||ul p is defined in (5.4)).
Proof. Let u € Vp and recall that J(u,u) = 0. From (5.12)), we have

(Fr(w.u) = Re [ Aulfaey ~ Ro™! [ Gt
@ (5.50)
— 0 Au N u || 2

+2Re 1/F ( fp (), HP(Au)g—n> + il + 7 || 223,

The first integral on the boundary I' in the second line of (5.50)) is estimated as

5\ 1/2
et [ e < re ([ (29" )

< IndeT&rCHRe_l”AUHm(Q)HUHB/ZP

IN

(5.52)

c
1\ 2
< (CIndeTrCHR'e 1) %HAUH%Q(Q) + ﬁHuHi/z,p?
using

8Hp Au)
T on,

)

L2(o)

/F<h:;,3/26np (Aw) ) Z B

oeGp
< (emvear)® Y ITp(A)|32r, ), (5.54)
oeGp

< (emvea) [ Tp(Auw)][ 720y < (crvearcen)?[| Aull7z (g

and Young’s inequality with §; > 0. The above inequality is obtained using

< CinvCatrhy, 3/ 1TLp (A £2(r,) (5.55)

H Al p(Au)
L%(o)

ong

from Lemma and the stability of the L2-projection in Remark for the last inequality.
Similarly, the second integral along the boundary I'" in (5.50) can be estimated as

Re_lfrﬂp(Au)g—Z < (camenRe ™) B[ Aulamy + 2 2], (5.56)
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for §5 > 0. Substituting ((5.52)) and (| into results in
_ o N2
(Zp(u),u) > Re™ [ Aullf2iq) — RTIHUH%Q(F) - (ClnvccanRe )7 allAu]zzq)
1\ 2
s l1ully2,p — (camenRe™)” 6l AulFag) — 35 (|5l 5.0 (5.58)
2 du ||2
+ /71||u||3/2,P + V2 H%HI/ZP ’

with the inequality —2 fQ Gy < ull? 72(ry obtained by applying the integration by parts to
the rotational term. By assuming the sufﬁciently fine mesh, i.e., hp < 1, |lul|r2ry < ||ull3/2,p
is valid. Applying this inequality to the rotational term, we have

(Fp(u),u) > (1 — (cmveamren)?Re 10, — (chrcH)2Re*152) Re71||AuH%2

(5.60)
R. 1 2
+ (1 - 2071 _5171> Yllull3/2,p + <1 62«,2> 2 H H1/2P

Choosing 4; > 0 and 9, > 0 small enough such that 51_1 > Q(CIHVchrcHPRe*l and (52_1 >
2(cqamren)*Re™ ! makes

1— (cInvchrcH)2Re_1(51 — (chrcH)2Re_1(52 > 0, (561)
and setting 73 > 0 and 2 > 0 large enough so that

v > ROTA + 2(emycameen)®Re™  and v, > 2(cqmeenr)*Re™! (5.62)
n

Ro~!
2

ensures 1 — ;' ( + %) >0and 1 — ;! 5 > 0 as required.

In the following lemma, we prove the stability of v and U.

Lemma 5.8 (Stability). Let u and U be the solutions to (5.1) and (5.10), respectively.
Then,
lullp < CoeresRo™ | fllzzi)  and Ullp < CopercsRo™ (| £ 220 (5.63)

coer

Proof. From coercivity and duality,

Cooerllullp < (Fp(u),u) = ls(u) < cpRo™ | fl| 2y lull, (5.65)

and

Cooer [UIIp < (Fp(U), U) = £;(U) < cgRo™ || fll 2@ Ul - (5.67)
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Lemma 5.9 (A priori error estimate). Letu and U be the solutions to (5.1)) and (5.10),
respectively. Then,

Ju— Ul < c(f lu—Vile+ ||«fpuwp), (5.68)

with Cypriori defined below ((5.87)).
Proof. 1f we let ep = u — U,

lu=Ullp < llu=Vlilp +IU = V. (5.69)
Let W=V —U = (V —u) +ep. Then,

CeoerlU = V5 < (Fp(W), W) = Lp(W, W) = Lp(ep, W) + Lp(V —u, W),
= —[N(u,u, W) = NU,UW)| + (&p, W) + Lp(V — u, W), (5.71)
< [N (u, u, W) = N(U, U, W)| + |€p[lv, WP + Ceontl|u = V| p[|W]|p.

Adding and subtracting N (U, u, W) to the nonlinear term yields

N(u,u, W) — N(U,UW) = N(u,u, W) — N(U,u, W) + N(U,u, W) — N(U,U,W),

5.73
=N(u—-UuW)+NUu—-UW). (5.73)
Using ep = W + (u — Vp) and N(U, W, W) = 0, we obtain

N(u,u, W) = NU,UW)=NW,u,W)+ N(u—V,u, W)
+ NUW, W)+ NU,u—-V,W), (5.75)
=NW,u, W)+ N(u—V,u,W)+ N(U,u—V,W).
Applying ([5.18) results in
|N(u,u, W) — N(U,U W)

(5.77)
< Oy ([AW |2 [lull 2 + |A(w = V)| z2lJull a2 + [[AU g2 [[u = V[ g2) W] 2
Going back to the estimation of ||W{|p, we have
Cooee [WIIE < Co (IulleIWlle + e = VIplulle + 1Ulpllw = VIe) IWIe (5.79)
+ €[l IWle + Ceontllu = VI WIp-
Applying stability in Lemma yields
Cooer [WIE < CnCooer (ceRO™M | fll2@ W llp + 2ceR0™ || fll 2@ llu = VIip) IWle (5.81)

+lEpllv WP + Ceontllu = VW e,
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from which we obtain

(C’coer_ct./\/'cfi1 CERO_l HfHLQ(Q)) |||W|HP

coer
1 1 (5.83)
< (208 CerceRo™ [ fllz2@) + Ceont) llu = Ve + 6Pl
Then, the estimation of ||W||p can be achieved as
2CNC(;)}9rCERO_1 Hf||L2(Q)+Ccont 1
H’W‘"P S Ccoer*CNCc?)lcrcERO_lHf||L2(Q) H’u B V|”P + CCO&r*CNCciolchERO_lHf||L2(Q) HégPHVIP <584)
Now having estimated |WW||p, we go back to (5.69) to arrive at
. Ccont+2CNCc_o£rcER071 ||f||L2(Q) i
- Ul < (14 Grioetons low ), vy, -
1
Ccoer_CNCc_olerCER071Hf”LQ(Q) ||£P||V’P,
and the desired estimate is achieved with
- max{1,Ceont +20x CooercsRo™ || £ 12y }
Capriori o 1 _|_ Ccoer_cj\fc(;alercERo_l||fHL2(Q) (587)
n

Remark 5.10. Since the parameter Capriori > 0, || f[|r2() < C2er/(CarcsRo™"). This condi-
tion is analogous to the small data condition used to prove the uniqueness for the steady-state
two-dimensional Navier—Stokes equation [37]. However, as noted in [37], it is also very re-
strictive since Ol is of order ReRo~! which contains the Rossby number; see [37] for more

coer
details.

5.4 A posteriori analysis

From a posteriori analysis, we will obtain an a posteriori error estimator np over a subset
w C () given by

npw)= D nd = hR G + D Bl ol ), (5.88)
TEP:TCw oCoT
where
R. = (Ro™'f —Re 'A%U — J(U,AU) + Ro ') | | (5.89)
and
J, = Re™! [gATU] . (5.90)
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with [-] being the edge jump operator. Notice that all our simulation are preformed by using
the error indicator (5.88)), and it can be an upper bound for the numerical error |lu — U||p
up to a decaying term as shown in Corollary [5.18]

To derive ([5.88]), we define the residual quantity Zp € V', given by

<<@p,’l)> = gf(?]) — <yP(U),U>, Vv € Vp. (591)

The brief outline of this section is as follows. In Lemma we begin by obtaining
a bound of |lu — Ullp with respect to [|%Zp|v,, and ||&plly,. In Lemma we verify
that ||Zp|lv;, can be dominated by the error estimator (5.88) and two boundary integral
terms including the nonlinearity and the stabilization terms along with their estimations in
Lemmas and @ Finally, we summarize the estimation of ||%p||v,, in Theorem
and an upper bound of |Ju — U||p in Corollary m upon using the estimation of [|€p||v,, in
Lemma [5.6

Lemma 5.11. Let w and U be the solutions to (5.1) and (5.10)), respectively. Then,

lu—Ullp < Cu (1%pllv,, + 16pllvs,) (5.92)

with Cty = 1/ (Coper — 205 CiakicRo™ | £l 22(e)-

coer

Proof. Setting ep = u — U as both arguments of (5.17)) yields
(Zp(ep),ep) = Lp(ep,ep) + N(ep,ep,ep),
= Lp(u, ep) — LP(U, GP) - N(U, U, GP) + N(U, U, Gp), (594)
= Lp(u,ep) = (Fp(U),ep) + N(U,U, ep).
In view of inconsistency in Lemma [5.5]

(Fplep),ep) =Li(ep) — (Fp(U),ep) + N(U,U,ep) — N(u,u,ep) + (&p, ep),

= (Zp,ep) + N(U,U,ep) — N(u,u,ep) + (6p, ep). (5.96)

To estimate the nonlinear terms in ([5.96]), we obtain
N<U7 U7 €p) - N<u7 u, €p) = N<U7 U7 eP) - N(“’u U7 eP) + N('LL, U7 eP)
— N(u,u,ep), (5.98)
= _N(€P7 Uu GP) - N(6P7u7 €P>'
Invoking (5.18) and stability in Lemma gives rise to

IN(U,U, ep) = N(u,u,ep)| < Cwleplnzay (1U|la2@) + llullaz@) lepll a2,

| ¢ (5.100)
<200 CitcsRo | fllr2 @ ller |7
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By applying above into (5.96) and using coercivity in Lemma we obtain

eeRo™ [f | @ llep I3+ (Ep.ep), (5.101)

<yp(€p) > < <%P7 €P> +QCNCcoer

Ceoer|lep H| P>

and

(Cooer = 2CxCogerceRO™ | fllz2(ey) lepllp < (5.102)

<ﬂp(€p),€]3> < <=@p, 6P> + <ébp, 6p>.

C2_ /(20\Ro™1) is required.

Notice that, in (5.92)), a small data condition cg|| f||r2@) <
In the following, we estimate || Zp||v,, and |[&p ||y,

Lemma 5.12 (Residual L2-representation). The functional Zp € V'» admits the L*-

representation as

(%p,v) Z/R = /J U—Re—lf WUl p(Av) +Re—1/U8“P,ff“>
(5.104)

TEP ocelp

/AU VL v—’yl/hP?’UU—ny/hPlgTUlgfL

where R, and J, are defined in and -

Proof. Let v € Vp. Taking integration by parts on each cell 7 € P yields

Z/ (Ro™'f — Re 'A%U — J(U,AU) +Ro %) v

<'%P7

TEP
+Z(Re 7{ AUfTUT—Re—lf ) 74 AU(V*U -n.)v )

=y or or (5.106)
—Re™! / (AU + 5oT1p(Av)) + Re™ / (6§nUv+ UBHPnA”)>

r T
—71/th3UU—72/hpnggfL
We already know that
Z% AU 2 —/AUg;;, (5.107)

TEP

OAU
2 :% 8'n.rv_

TEP

and

/ 98Uy, (5.108)

8no

oceép
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Let 7 and 75 be cells sharing an interior edge o with corresponding outward unit normal
vectors n,, and n,, and n, = —n,,. By setting n, = n., we have

/ AU(V*U -np)v +/ AU(V*U -n,)v,
or1No

OmoNo

B / [(AU”H(VLU ’ ncr) - (AU)|T2 (VLU ) nff)} v,
(, (5.110)
= [ (A0}, = (AU (VAU oo,

_ / [AU], (VU -m,)o = 0.
Upon summing (5.110]) over all cells 7, we can write

27{ AUVAU -my)o = /AU(VLU-n)v. (5.111)

TEP

By applying (5.107), (5.108), (5.111)) and ([5.90) to the second line of (5.106)), we obtain

> <Re_1 AU 2 — Re—lf WUy — ¢ AU(V'U- nf)v)
ar or

TEP or

(5.113)
= Re—lfAUg—;; - Jav—Re*/@aA—n%—/AU(VLU-n)U.
r i r r
Substituting above equality and ([5.89) into ([5.106]) results in
(Zp,v) :Z/RTU— Z /ng
TepP VT oceEp V7
—Re™! / UTIp(Av) +Re™ / Uiy (5.115)
r r n
—/AU(VLU'n)U—%/hP?’Uv—ny/hplg—gg—fl.
r r r
Lemma 5.13. For v € Vp, the residual Zp is estimated as
(%P, v)| < Chape{1P(Q) + (11 + ctnvareen) U ]|a/2,p

(5.117)

+ (72 + cameen) Hg_ZHVQ,P }|U|H2(Q) +

/AU(VLU -n)(v — Ipv)
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Proof. Since (Zp, Ipv) = l;(Ipv) — (Fp(U), Ipv) = 0, we have
<%p,’0> = <1%P’U_IPU>. (5118)

Then,

[(Zp,v = Tp0)| <> | Rellizllo = Ipvllpeem + D 1ollzillo = Ipvll20)

TEP O'ESP

+Re™? / WU p[A(v — Ipv)]| + Re™ / U HelElo=lpv)]
: r (5.120)
+ /AU(VLU n)(v—Ipv)| +m /h;3U(v — Ipv)
T T
— d(v—Ipv
+ 72 /thlg—g ( on .
Upon applying (2.86|) with £ = 0 from Theorem on the interior terms, we have
1/2 1/2
SR oo = Trvllio < ( SRR ) (S hrtlo— fevli)
TEP TEP TEP
1/2 1/2
< (SHIAN) o Tleleen) G122
TeEP TEP
1/2
S Cghape(zhj%HRTH%Q(T)) |U|H2(Q)
TEP
Similarly, the jump terms in (5.120)) can be treated as
1/2
5> Wl = Eeollze) < e 3 11nlB0)) ol (5.124)

oceép oceép

From now on, we estimate the domain boundary integral terms in (5.120]) as follows. The
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first term in the second line can be estimated as follows:

‘ /Fg—ZHP[A(U — ]p?}

<[

Z Hana

th;uz IMp[Aw = 1pv)]ll L2 ) »

oy P A( = I0)] 120,

L2(0)
oc€Gp
1| o || 2 2 v
<em( S 2] ) (S Imelat -t )
o€y, 7 7€), (5.126)
1| au |I? i 2 v
can( Sl ) (Timeiae- ol )
oeGy (U) TeP
—1 || oU 2 2
<am( &7, ) IAAC - L0l
g€Gp

2 ou
< canentChape || G |12, p 1020)-

For the last inequality, we use the following stability of the L?-projector IIp in L*(2) (see
Remark [2.44)) and Theorem [2.42 with k = 2;

MIp[A(v = Ipv)]llz2@) < cill Al = Ipv)]ll2() < EiCopapelvliz @) (5.127)

In a similar manner, with the aid of a discrete inverse estimate, the second term in the

second line of ([5.120f) can be estimated as
<D Ul

t/(ﬂmpmv Ipv)]
r o€y

< SN zgoycanchy V2 emhy TR [A© = Ip0)] |12
7eon (5.129)

1/2 1/2
<am( I ) (X IS0 Il)

oGy o€Gn

‘—Hp U—IPU)]

)

L2(0)

< CHCdTrCInvczhapeHU||3/2,P|U|H2(Q)
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Moreover, the second term in the third line of (5.120]) can be estimated as

< Z hy PN U | 20yhy Pl = 1pv]| (o).

o€y

1/2 1/2
< ( 3 hqu\@Q(a)) ( S g - fpvuizm) |

c€G oGy

1/2
< Cshape||UH3/2,P< Z |U|%{2(Wcr)) ’

€@y

/ hp?U(v — Ipv)
r

(5.131)

= CzhapeHU||3/2,P|U|H2(Q)7

and, similarly, the last term of (5.120]) can be estimate as

< 2 (5.133)

shape H ag H1/2 Ja) |U|H2

[ A= 1)

Substituting all above inequalities into ((5.120)) and (5.118)) results in

1/2
(%p,v r<cshape{(2h4\m 220 ) +(Zhiruau%2<a>) }rvrm

TEP O'ESP
(5.135)

+ Czhape {(ClndeTrCH +)IU|l3/2,p + (carcen + 72) Hg—ZHmP} V] 20
]

+ /AU(VLU.n)(v—Ipu) :

In the following lemma, we estimate the nonlinear boundary integral term in ((5.117)).

Lemma 5.14. Let u and U be the solutions to (5.1) and (5.10)), respectively. Then,

< GhapeON U ls/2.p 0| 20ty v € Vp, (5.136)

/AU(VLU -n)(v — Ipv)

where Cn = CdTrC%nVOc_oircE”f“Lz(Q)
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Proof. Decomposing the integral into edges and applying the Cauchy-Schwarz inequality on
each edge integral separately result in

)

‘ /F AU (VU -n)(v — Ipv)

Z AU(VHU -n)(v — Ipv)

oeGp VY
<Y NAUVHU -2 lo = Ipvll 220,
oeGp
12 12 (5.138)
< (S mave venl,) (X - teoli)
oceGp oceGp

1/2
< Cghape( Z W AUVHU - "H%?(a)) V]2

oeGp

using (2.87) in the last line and the shape-regularity »° . |u|§{2(%) < Chapel U3 L) Ap-
plying the Cauchy-Schwarz inequality to the first norm of the above last line yields

IAUVAU |20y < AU 230y | VU - 1| 120 (5.139)
The first term in (5.139) is estimated as

AU (o) < CInvh_1/4||AU||L2(U) < CInVCdTrh;I/4h;1/2||AU||L2(T)7

o 5.141
S CInVCdTrh;3/4HAUHL2(Ta)’ ( )

where 7, is the cell along I' with o as one of its edges. To obtain the first line of we
use with s =1t =10, ¢ = 4, and p = 2 for the first inequality and for the second
inequality.

Next, the second norm in is estimated as

VU 220y = |IVU 1| pioy < etk VY VU -0 1209 (5.142)

By combining (5.141)) and ([5.142)) into (5.139)) and applying Lemmainto AU £2(7,)

we arrive at

3 1 2 12
( > RIAUVHU - n||L2((,))

oeGp

» (5.144)
< CIndeTrCE'Cc:)}eerHLQ(Q) ( Z hg”le ' nH%Z(U)) ’

oeGp
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Applying an inverse estimate |[V4U - n|r2) < |Ulmie) < cvhy|U|lz2(0) to the second
norm in the above yields

Y hell VU - nlfta < i Y B0y < U .ps (5.145)

oceGp ocGp

using h; ! < h;? by assuming sufficiently refined mesh (i.e., hp < 1). This results in

1/2
(X IAUT0 nlfy ) < i Cabelf o Ular. (140
oeGp
Substituting the above inequality into (5.138|) completes the proof of the lemma. [

In the following lemma, we estimate the stabilization terms in ((5.117)).
Lemma 5.15. For sufficiently large v and o we have

10 1
U3 < 2_coer 5.147
| |P > min{% C=1 Cr7s — CoerCF}T]P(wP) ( )

with
Cr : = Cpary max {Re_1 +Cy + %, Ro_l}

5.149
+ ciﬁc;lhapeCfdry + ?)Re_lclm,(cdrpr +1). ( )

Proof. Using coercivity in Lemma , (5.10)), and (5.17)), for any V° € X%, we obtain

71”(]”?”/2713 72 H H1/2P < Co(Fp(U =V, U = V"),
= CcoerLP<U VO.U -V,
o ALp(U, U = V) — Lp(V°,U -V}, (5.151)
o { (U= V) = N(U,U,U -V}
C LLp(VO,U = V).

If welet VY=U+ (V°-U),
Lp(VO.U =V = Lp(U,U = V°) — Lp(U = V°,U — V°). (5.152)
The first term on the right can be expressed as

Lp(U,U =V =4,(U-V°) —(Fp(U),U -V = (%p,U — V),
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using (5.17) and (5.91)), and we arrive at
NN /0.p + 72 || 52 Hl/gp < C (R, U—-VO +CLLp(U—=VO, U=V,  (5.154)

coer coer

Set VO = U° and define U+ = U — UY. In view of Lemma - we have
(Zp, UY) = > /R Ut->Y" /J Ut — Re—l/aUAUi+Re—1/U8ATUj
r
TEPNwp ocer (5.156)
9
—/AU(VLU'N)UL _'71HUJ_||£2§/2,P o || 2
r

’I’L

1/2,P

From the definition of Lp, we have

ox
e [ (e ) one [ (a0 e o

Loyl -1 12 . -1 8UL €
LP(U 7[j ) = Re ||AU ||L2(Q) Ro —U
Q

UL
on

+71HU ||3/2P+'72 1/2’P-

Summing above two equalities result in

ox

+Z/R Ut + Z/“’UL /FAUWLU-n)Ul (5.160)

g€Ep

(%p,UM)+Lp(UT,U") = Re ' |AU"||32(q) — Ro™ / oU— 7L
Q

+2Re™! / 08U+ — 2Re™! / AU+
r r

Following the exact calculation as carried in the proof of Theorem we estimate all terms
in (5.160). The spline function U+ is supported only on wk, and thus U = U~ along I' and
all norms and integrals on © reduce to ones over wh. We begin by estimating the first two

terms in ([5.160)). By applying Theorem with £ = 2, we have
IAUSZ2 () = AU 72y < U

HL2(w |H2(w

5.162
= S U ) < Coan U2, (5.162)

ceGp

and, provided that hp <1,

1
~2 [ UL <0 gy = 10, < WU (5.163)
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By combining above two inequalities, we have

R~ |AU* 3 — R~ [ %20

(5.165)
< dery{<Re_l ) 1U3/0,p +Ro™ HgZHUQP}
Next, the indicators in (5.160]) can be estimated as
> [rvt-X [0
TeEP oelp
1/2 1/2
(X mirlG) (X a0t 5167
rePNw TePNW
1/2 1/2
(X #Ie) (X R0t
Uegpmwg O'E(c;pﬂwg

By the shape-regularity of the mesh in (2.73)), diam (w,) < Cepapehr for a cell 7 C w,. This
makes the cell diameter h. comparable to the edge length h, because h, < diam (w,). Then,
hot < cshapeh . Using Theorem [4.§ . with k& = 0, the last norm in the first line of m is

treated as
2
L?(o>) ’

2 (5.169)
L2(0))

6n(r

B0 22y < Chaneh (h 10y + B

ou
ong

< derycshape o (h' ||U||L2(a

dery’U|P>

shape

for 7 C wy and o € Gp. Summing over all cells 7 € P Nwk, we have

Z h- 4||UJ_||L2 (CdTr shape) dery|U|P (5171)

TGPﬂwP

Applying (2.54)) to the second norm in the second line of (5.167) gives rise to h 3| U*||%,
cirho U 172(y- Then, by summing over edges o € Ep Nwp, we have

> UM < e D0 et UM ) < (Conchup P CoanlUT (517

oceEpnwk, TeEPNWY
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Substituting above inequalities into (5.167)) and applying Young’s inequality yield

1/2 1/2
(2 minde) (X w0t )

rePNwh rePNw
1/2 1/2
+( 3 hinJon%z(g)) ( 3 h;?’HULH%Q(U)) , (5175)
(J'Ggpmwg O’Ggpﬁwg
1
35( > BHRAGm + D> hi‘;HJaHig(g))+<cdﬁc§hape>2cbdry|y|§g.
TEPNWE oe€pnwh,

Finally, we obtain the estimate of the indicators as

Z / RUS = / J, U < 5 Mp(wp) + (CareChape) Chary U |- (5.176)

o€€p

Next, we begin by estimating the last two boundary edge terms in (5.160|) as

1 i
B%U UL . AUL Bg
I " r "

(5.178)
€1 €1
<2 HagnUo 2 )”ULHLQ(") + D 18022 “3% L2(0)
cegp 7 o€eGp 7

In view of inverse and trace estimates of Theorem [2.36, we have

|28z < cmcand AU 2y < etmcanhy U e

one 12(0) o o
(5.180)

8ng

9 1/2
LQ(U)} ’

for o C O7, using Theorem with & = 2 in the last inequality. For any non-negative pair
a and b, it follows that a? + b? < (a + b)?; i.e, Va? + b < a + b, which makes

L2<a>} ’
9 (5.182)
L?(o)} ) ’
2
L2<a>}> ’

S CInvCd’I‘fCy]iéfyhgg/2 { 3HUHL2 (o) + h’

oAU+
ong

)HUle(a)

311,0

S CIHVCdTI‘O]i(/lfy 0-3/2||UL||L2(0) { 3/2||U||L2( ) + h 2

o IU

1/2 120, 1
S CInVCdTerdry (f() + 3

2

ong

{ 3/2||U||L2 ©) +h 1/2 H

1
1/2 o ”U ||L2( ) -3 2
S cInVCdTerdry ( —2 Z ho‘ ||U||L2 + h (917.(;
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where in the last inequality we used (a + b)? < 2(a® + b*). We arrive at

1
YN o N g
oeGp
-3 5.184
< ememCifs, 3 (310 + 0t ], ) G189
oceGp
< Semcan Gyl UL
Similarly, we have
> IAT ) 82, < BeanCuin U (5.185)
oeGp ()
As a consequence of above inequalities, we obtain
i _ L — 1 2
2Re”™ /Fagg Ut —2Re 1/FAUL% < 3Re ey (camy + 1) bc/hy|U\P. (5.187)

Finally, the nonlinear boundary integral term in (5.160)) is estimated as

/ AU(V*U -n)U*
I

< Y WPIAUVU - nll o) by U | p2(0),

c€eGp

1/2
5.189
< (Z h§||AUVLU-n||2L2(U)) 10+ ll3/2,p (5-189)

oeGp

< CnlIU*3 2.

by applying (5.146]) to the last inequality. Substituting (5.165)), (5.176)), (5.187)) and ({5.189))
into ([5.154) yields

,71||U||3/2 p T2 H ag H1/2 p = 1CcoernP(wP) + CcoerCF|U‘?3’ (5191>

where CT is defined above. Finally, we have
( Ccoercr) HU”3/2 P + ( CcoerCF) H Hl/Q P — colernP(wIl;) (5192)

which proves (5.147]). [

Using above lemmas, we finally estimate the residual ||%p||v, in the following theorem.
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Theorem 5.16. Let u and U be the solutions to (5.1) and (5.10)), respectively. Then,
1%p vy, < Dinp(Q2) + Danp(wp), (5.194)

with

—1/2
and D2: cpCooer” max{y1+C1,y2+C2} (5195)

Dy = cpc?
h - - — )
shape \/mln{'\fl _Ccoércl" s7Y2 _Cco}arCF}

where C'y = ¢rpvCaeCIT + € Cy and Cy = cqyerr.

2
shape

Proof. In view of Lemmata and [5.14] we write

(%P, )] < ChapeP( DV 2(2) + ChapeCrlI Ul /2.p 10| 2wt

. (5.197)
+ ((71 + cmvearen) |U |32, + (72 + cameen) Ha—nHl/zp> V|12 (02)
which, by norm equivalence ((5.14)), reduces to
[(Z%p,v)| < cEhapenip()|v]lp + cs ((71 + e CateCrt + CapeCr) | U 3/2,P
(5.199)

G+ camen) [ ol

Let O = cpvCameen + cghapeCp and Cy = cqmyer. As the final step, applying Lemma
results in

U Ceoch® max{y1+C1 72+Ca} r
(71 + CO)IU|l3/2,p + (72 + C2) ||%H1/2,P < \/min{yl—C;DSCF,WIJ—QC;QCF}UP(WP)' (5.201)

Remark 5.17. The estimator np(wh) is always smaller than 1p(£2) by the inclusion wh C €,

so it is sufficient to reduce np(€2) only.

Finally, we relate the estimator to the numerical error.

Corollary 5.18 (Upper Bound). Let u and U be the solutions to (5.1) and (5.10), re-
spectively. Then,

lu — Ullp < Cznp(Q) + 2cqCyRe ™ |5 Au

with CW/ = CU maX{Dl, DQ}

Proof. The proof is immediate from Lemma [5.6] Lemma [5.11] and Theorem [5.16] "
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Corollary shows that the cell-wise indicators ([5.88]) summed over all cells provide a
computable estimate for the global numerical error. The only issue we can encounter comes

from the term
wap = (3 #2au

oeGp

|hpAu

1/2
%,5(%)> , (5.203)

as it is not dominated by a computable estimation. On one hand, we expect that on any
cells 7, adjacent to a boundary edge o situated away from problematic corners or boundary
layers, the solution u will be smooth and the power s in the decay factor A is high, and thus
diminishing the contribution of |Au|gs(-,). On the other hand, in regions where singularities
might occur, the error indicator will force deeper refinement making the area boundary-
adjacent cells 7, small which will reduce the contribution of |Au|gs(-,) even though the effect
of decay factor h’ diminishes.

We conclude this section by quantifying the rates at which the inconsistent part of the
discrete solution decays. Let X% = Xp N HZ(Q). We characterize an orthogonal complement
X% to X% using a projection operator 7% : Xp — X% defined by the linear problem

75V € X% such that Lp(w®,V —7%V) =0 Vu' € X}, (5.204)
The problem (|5.204)) is well-posed by the virtue of the Lax-Milgram Lemma. Indeed, let
B : X% x X% — R be given by B(V?, W) = Lp(W° V) and for each V' € Xp, define a linear
functional [ on the subspace X% by [(WW°) = Lp(W° V). The bilinear form is bounded on
coercive on any subspace of HZ(2) and therefore the linear problem

V0 e X% suchthat B(VO, WO =1(W%) VYW°e XY, (5.205)

admites a unique solution. By setting 75V = V — 7%V for any V € Xp, we obtain the
following decomposition for every finite-element spline

V=m0V 4+ 715V € X% o Xp =Xp, (5.206)
with Lp(V% wt) = 0 for every pair V and w. We will write V? = 7%V and V+ = 73.

Lemma 5.19. If U is a solution to (5.10)),

o :
|||UL|HP S C — CNO_l CEHf”LQ(Q) (Vlélgo |U - V|H2(Q) + |||éap|”x\/lp) s (5207)
coer coer P

where C'| = Seent max {1, Coeont + 20\ C L cEHf||L2(Q)} )

Ceoer coer
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Proof. Let V° € X%. By the orthogonal decomposition ([5.2006]), we write
Ceoer [UHE < Lp(UH,US) = Lp(U+ +U° = VO, UY),

(5.209)
= Lp(U =V, U*) < CoonlU = VO p|U*]|p-

To estimate ||U — V|| p, the calculation is done in the same manner as carried in a priori
estimation so we omit the calculation and give the final form:

Ccont maX{l,Ccont+2CNC;0}erCE ”f”LQ(Q)}
CcoerchC(;)lcrcE ||f||L2(Q)

Cooer[U 1P < (lu =V a2 + 6pllvr) . (5.210)

Corollary 5.20. Let u € H*(Q) be a solution to (5.6). If Au e H*(Q) for any s > 0,

2CJ_ maX{Cshapea CHRe_l}Cshape
Ccoer — CNRQROilcEHfHL%Q)

U4l < |7 A

Ho(5)- (5.211)

Proof. We have at our disposal a quasi-interpolant projection from HZ(€2) into X% which will
estimate

1/2
inf |u — V|H2(Q) = inf (Z ||A(U, - V)“%z(.r)) 5
TEP

Vvexy vexy

< (Zczhapehisnmw

TEP

(5.213)

1/2
%s(w7)> = Cshape|hSPAU|Hs(Q).

With Lemma [5.6| we arrive from Lemma [5.19)

CC?)}EYCE"f"LQ(Q)

1V41r < oot (ol Ay + enfie™ 103 Ml o ). (6:21)

Remark 5.21. As a result, if & is the size of largest edge o on boundary T', ||U*||r2r) <

A th3/%ts and H%Lnl = 75 'Y+ for some s > 0.

L*(T)

5.5 Numerical study

To verify adaptivity of the weak formulation (5.10]), we provide convergence studies using
cubic B-splines. For this purpose, we define errors ||e||zz, |le||z1, and ||e||g2 in the L?>-norm,
the H'-semi norm, and the H?-semi norm by

[lu = Ullr2

||U||L2

|U—U|H1

u—Ul|p2
el =T e = T

lef|zz = : (5.215)
w2
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respectively, where U is the approximation of u. Notice that the optimal convergence rates
in the L?-, H'-, and H%norms are quartic, cubic, and quadratic rates, respectively, for the
finite-element discretization using cubic B-splines. Several benchmark problems are used for
the test of the present adaptive refinement algorithm. Unless otherwise specified, we take the
Reynolds number of Re = 1.667 and the Rossby number of Ro = 10~*. A Newton-Raphson
iteration solver is used as a nonlinear solver.

For adaptive refinement, we use a residual-based error indicator np in based on the
Dorlfer marking criterion. In other words, the refinement consists of two steps, the first step
is to obtain local refined meshes by splitting the marked elements (or cells) .Zp into four
succeeding cells to produce a new mesh satisfying geometric constraints. The second step is
to refine the spline basis via B-spline subdivision wherever mesh refinement took place. All
of our simulations are performed using = 0.9. This choice is based on our previous study
(Chapter [4)) on the influence of 6 of Dorfler marking strategy on the accuracy of the solution.

5.5.1 Convergence study in a rectangular domain

The accuracy and robustness of the weak formulation and the convergence of the
Newton-Raphson iteration solver are sensitive to the stabilization parameters as shown in
Kim et al. [36]. As a result, it is important to check if the stabilization parameters derived
from coercivity analysis in Lemma give rise to the accurate and robust numerical results.
To do so, the convergence studies for benchmark problems are performed by taking the
stabilization parameters of v; = RO; +2(cmavcarren)?Re ™t +1/2 and v, = (cqmeen)?Re™ ' 4-1/2
from ((5.62)).

We consider a rectangular ocean as a computational domain as shown in Figure[5.1] With
the origin of a Cartesian coordinate system at the southwest corner, the x- and y-axis point
eastward and northward, respectively, and the boundaries of the computational domain are
the shores of the ocean. We choose the following two problems that were frequently used to
test a finite-element algorithm for large scale ocean circulation problems [36], 37]. These two
problems have exact solutions

u(z,y) = sin®(7z/3) sin®(ry) in Q=10,3] x [0,1] (5.216)

and
u(z,y) = [(1—2/3)(1 — e ) sin®*(7y)]* in Q= [0,3] x [0, 1]. (5.217)

The forcing term f in the SQGE is chosen to match those determined by the above exact
solutions. In Figure , the plot of the numerical solution of is provided. As shown
in the solution, this test problem does not have any western boundary layer. Figure[5.2]shows
the convergence rates in the L2-, H!-, and H?-norms. The optimal rates of convergence are
obtained for all three norms.
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Figure 5.1: The streamfunction for the test problem (5.216|) without a western boundary layer.
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Figure 5.2: Convergence study for the test problem (5.216|) without a western boundary layer.

Figure displays the numerical solution of , with a thin boundary layer, in
the vicinity of x = 0, corresponding to a western boundary layer. Figure shows the
convergence rates in the L?-, H'-, and H?-norms. While the convergence rate in the H'-
norm is optimal, the rates of convergence for the L2- and H2-norms are slightly suboptimal
due to the presence of the western boundary layer.

These results from the two example problems indicate that the robust and accurate nu-
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merical solutions can be obtained by choosing the stabilization parameters from ((5.62) for
the large-scale wind driven ocean circulation.
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Figure 5.3: The streamfunction for the test problem (5.217)) with a western boundary layer.
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Figure 5.4: Convergence study for the test problem (5.217)) with a western boundary layer.
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5.5.2 Adaptivity on rectangular geometry

The performance of the adaptive refinement algorithm using the a posteriori error indic-
ator (5.88)) is investigated for the test problem ([5.217)) on a rectangular domain with a strong

western boundary layer.
In Figure [5.5] we provide four refinement levels that were obtained using the error in-

dicator (5.88]). The results clearly show highly refined mesh in the vicinity of the western
boundary layer, indicating the efficiency of the proposed adaptive algorithm. In Figure [5.6

I

(a) refinement level 0 (b) refinement level 1

(c) refinement level 2 (d) refinement level 3

Figure 5.5: Adaptive refinement levels for rectangular geometry.

we display the convergence rates for the adaptive refinement along with those for the uniform
refinement. The rates of convergence significantly increase by adding the first two levels of
refinement although the rates gradually reduce to reach the optimal rates by adding more
refinement levels. Moreover, in spite of the presence of the western boundary layer, the solu-
tions with the adaptive refinement are much higher accurate than those with the uniform
refinement in all three norms.

5.5.3 Adaptivity on L-shape geometry

The adaptive refinement algorithm is further examined for the ocean circulation on L-shape
geometry which is more suitable for the test of adaptivity. This problem was used for the
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_____

log(error)

—— Adaptivity L2
—\- Adaptivity HI
~&~  Adaptivity H2
—S— No Adaptivity L2
=\~ NoAdaptivity H1
~&~ No Adaptivity H2

log(dofs)

Figure 5.6: Convergence study for adaptivity on rectangular geometry.

verification of adaptivity of the linear Stommel-Munk model in Chapter i The wind forcing
term f = sin(y) is chosen from the derivative of the wind stress [77]. Due to the complexity
of geometry, an analytical solution does not exist for this test problem. As a consequence,
the numerical solution obtained from a sufficiently fine grid with 562,500 elements is used as
a standard solution for convergence study. The fine grid has a sufficiently large number of
elements that the a posteriori error estimator decays with asymptotic regime rate.

In Figure [5.7, adaptive refinement meshes obtained using the a posterior error indic-
ator are displayed along with the numerical solutions with the strong western bound-
ary layers. Importantly, the plots show locally refined meshes in the vicinity of the reentrant
corner as well as the western boundary layers, indicating the efficiency of the a posteriori
error indicator. Figure [5.8 shows the rates of convergence for the adaptive refinement along
with those of the uniform refinement. With the uniform refinement, the significant reduc-
tion of convergence rates is obtained for all three norms, due to the presence of the western
boundary layers and the rectangular corner in L-shape geometry. Importantly, the rates
of convergence significantly increase with the adaptive refinement. Moreover, the solution
from the adaptive refinement is much more accurate at lower resolution than that from the
uniform refinement, verifying the accuracy of our algorithm.
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(a) refinement level 0 (b) refinement level 1

(c) refinement level 2 (d) refinement level 3

Figure 5.7: Adaptive refinement levels for the L-shape geometry.

5.5.4 Computational efficiency of the adaptive algorithm

In this section, we examine the efficiency of the proposed adaptive algorithm. All calculations
for this example are carried out on a workstation with Xeon E5 v3 2637 3.5 GHz CPU and
64GB of memory. A Newton—Raphson iteration method is used as a nonlinear solver. For
each nonlinear iteration, a direct LU solver is employed to obtain the solutions of the linear
algebraic system of equations. It typically takes four or five nonlinear iterations to satisfy
our convergence criterion. In Figures|5.9(a)|and [5.9(b)| we provide the CPU time versus all
three norms of the error for the rectangular geometry and the L-shape geometry, respectively.
The computational time is greatly reduced by locally refining the mesh. This study shows
that our proposed adaptive mesh algorithm gives rises to accurate results and significant
computational savings compared to uniform mesh approaches.
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Figure 5.8: Convergence study for adaptivity on L-shape geometry.
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‘Chapter 6

A quasi-optimal adaptive spline-based finite
element method for the bi-Laplace operator
using Nitsche’s method

6.1 Introduction

In this final chapter we study the performance of on Nitsche’s method for the bi-
Laplace operator. The numerical error will be measured in energy norm ([5.4), and the
L?-projection of Lemma, will be used again. The inconsistency term ([5.35) and the
consequences of Lemmata [5.5 and can be derived with facility. The coercivity of the
bilinear form in the energy norm and an a priori error estimate is obtained in essentially
the same manner in Lemma [5.9] and we proceed to a posteriori error estimation without
re-mention.

In the derivation of the global upper bound the same phenomenon of having to control the
boundary terms |U~|p appearing in Chapters [4| and [5| appears here as well. The global lower
bound of Lemma |3.6| and estimator error reduction Lemma |3.9| carries over immediately; this
is because those estimates are focused on the domain interior and do not take the boundary
terms into account.

When analyzing the convergence of , the approach of the previous chapter will not
carry forward immediately. The powers of the stabilization parameters in Lemma [5.13| are
too high and will interfere with the convergence analysis. In addition, due to the formulation
inconsistency and the dependence of the bilinear form on the mesh, obtaining a good Galerkin
Pythagoras identity (as in Lemma is not possible. Instead, in Lemma we derive
a weaker estimate that fulfills the purpose of comparing the numerical error of consecutive

125
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solutions.
Let © be a bounded domain in R? with polygonal boundary I'. For a source function
f € L*(Q) we consider the following homogenous Dirichlet boundary-valued problem

A*u=f in( (6.1)
u =0, g—fl =0 onl.

We consider the bilinear form ap : Vp(2) x Vp(Q2) - R

ap(u,v) :/AUAU—/(Hp(Au)g—fL+g—fLHp(Av)) —i—%/h;guv
Q r

r (6.3)
+/ (angglAu)U I udm{;&;)) T, / hl—313_zg_:jl.
r r
We measure the numerical error using the mesh-dependent norm
w112
lully = [AulZe) +nllull3opr + 72|55l 00 - (6.4)
and use the abbreviation )

As previously, Xp is decomposed into X% = Xp N HZ(2) and X3 in the manner described by
Lemma 4.7} The proof of Lemma 4.7| can be extended to the following result:

Lemma 6.1. Semi-norm |- |p defines a norm on Xp. In particular, for a constant C. >0
Ve < CLVEp YWt eXs. (6.6)

Proof. Let Dr = | wy. If [VHp = 0 then V& = 2= = 0 on Dy due to the finite-

oegp on
dimensionality of polynomial space X3$. Necessarily we have V+ = 0 everywhere; otherwise

Vi eX9. ]
We have partial consistency virtue of an argument analogous to Lemma [5.5
ap(U, V) =;(V?) vV e Xy, (6.7)
which gives Partial Galerkin Orthogonality:
ap(u—U,V° =0. (6.8)

Remark 6.2. It is possible to obtain with weaker regularity assumptions on u, as done
in Bonito et al. [63], using decomposition ([5.206)).
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6.2 A posteriori error estimation

We derive a sharper Upper Bound than given in Chapters [4-6] This genuine improvement
was initially recognized by Bonito et al. [63] when applied to adaptive discontinuous finite-
element methods.

Lemma 6.3 (Estimator reliability). Let P be an admissible partition of Q. The module
ESTIMATE produces a posteriori error estimate np for the discrete error such that

2
ap(u—Uu—U) < Cuanp(U, Q) + Cuy (71||U||§/2,p + 72 Hg—ZHl/Q’J 7 (6.10)
with constants Cy 1, Cya > 0 depending only on cshape-

Proof. Let e = u— U and let v = u — U° and we may write e = v — U+, Since Ipv € X%,
Partial Galerkin orthogonality implies ap(e, Ipv) = 0 and we have

ap(e,e) = ap(e,v — Ipv) — ap(e,U™). (6.11)

The treatment of the term ap(e,v — Ipv) is essentially the same as in Chapter [5{so we omit
a detailed calculation:

1/2
|(lp(€ v — IPU | < CrI { (Zh4 ’R ||L2(7')) + ( Z hi ||Ja,1Hi2(U))

TEP oc€€p

1/2
+< Z haHJa,2Hi2(g)) } vl 2(0) + CL U | plv] 2

oc€€p

(6.13)

where C) = cpcqmy max{cmy, 1}. To control the inconsistency term ap(e, Ut), we employ
Young’s inequality and the norm equivalence from Lemma [6.1],

ap(e,U) < Ceomllellp Ul < Sprap(e,e) U ||p,
(6.15)

ap(e,e)

4

< aP(€7 ) cont

1
< RS+ U <

C(?ont 2 12
+ C'COeI‘C'J_’lj P
Let Cy = S 2. Since v = e + U+

et Cp = ey, Since v =e+ U,

[0[32(2) < Ceoe

coer

ap(e+Ur e+ UL,
=C.L (ap(e,e) + 2ap(e,U") + ap(U*+,UY)), (6.17)
< CoL (2ap(ee) + (1+2C) [UF).

coer
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Let C2 = C;L max{2, (1 + 2C5)}. Summing up, applying Young’s inequality with § = 1/2,

Sap(e,e) < cn (np(Q) + CLIUS|p) [v]2() + Co| U™},
< enCs (np(9) + C1{U|p) (ap(e €) + [U3) " + ColU™ 2, (6.19)
< Cy (np(Q) + CL U ) + L (ap(e,e) + [ULE) + Co U3,

which makes for constants Cy; > 0 and Cpy2 > 0 depending on C, Cy and Cj,

Lap(e,e) <“Linp(Q) + S2|UL, (6.21)

In the following Lemma we show a local version of Lemma While the result is not
needed for convergence, it is required for quasi-optimality.

Lemma 6.4 (Estimator discrete reliability). Let P be an admissible partition of Q0 and
let P, = REFINE [P, R] for some refined set R C P. If U and U, are the respective discrete
solutions on partitions P and P, then for constants Cqy1, Cauz > 0, depending only on cshape
and cy,

2
W02 = U3 < Caranp(U,wrpp) + Cavz (MU o+ 22 1223 ) (623)

where Wg,_,, 18 understood as the union of support extensions of refined cells from P to
obtain P,.

Proof. In view of Partial Consistency and the nesting of spline spaces, ap(U?,V?) =
C¢(V?) holds if V? € X% from which we obtain ap(U? — U, V?) = 0 for every V" € X},. Let
EY=UY—~Uyand let E, = U?—U = E? — U+. Then for any V; € X} we write an analogous
expression to (6.11))

ap(E,, E,) = ap(E,, E? — U*+) = ap(E,, E* — V°) — ap(E,,U™r), (6.24)

which we proceed to control in terms of the estimator. For the first term, we form dis-
connected subdomains €2; C Q, ¢ € J, each formed from the interior of connected union
of cell support extensions. Set €, = U;cgr,_, @;. Then to each subdomain ; we form a
partition P, = {7 € P : 7 C ;}, interior edges & = {0 € Ep : 0 C I7, T € P;} and
boundary edges G; = {0 € Gp : 0 C O1, 7 € P;}, and a corresponding finite-element space
X;. Let I; : L?(Q;) — X, satisfy the local estimates (2.86)— (2.88). Let V° € X% be an
approximation of E? be given by

VO =B, + Y _(I'EY) - g, (6.25)

icJ
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Then E? — V=0 on Q\Q.. To localize the error on wg,, | ». We use intergration by parts to
express

ap(ELEL V) =) {Z(RT, E° — IpEY),

ieJ TEP;
+ > {(Jon, B = IpEY); + (Jop, BY — IpE?), } (6.27)
oe&;
+ Z (/ Uz2- [MpA(E] — IpEY)] —/aaTUngA(ES —IPEE))},
c€g; 7
> (R B = IpEY): + > {(Jon, B) = IpEY)o + (Jon, B — IpEY), }
Tebh; oe&;
1/2 1/2
6.29
<o L) (S 1Bl (6.29)
TEP; TEP;

< enCanapente (U, G| EY| 12 @
The boundary integral terms will be control by the inconsistent part of the spline solution

> ( / Uga- [MpA(E] — IpEY)] - / %HPA(ES—IPES>)

0€g; 7

(6.31)
< |U*|p,

W IR
Together we arrive at an estimate for the first term in (6.4)
ap(E*, ES — VO) < Cr1Cshape (UP(U, Q*) + Cl‘UL’p) “ESHHQ(Q*) (632)

To control the inconsistent term from (6.4), we follow the same reasoning made in (/6.15])
from Lemma [6.3] to get

ap(E.,U") < iap(E,, E,) + 2|U*3, (6.34)

where Cj retains the same meaning as before. Noting that EY = E, + U*, [|E?| g2, <
| Bl m2(0.) + | U #r2(0.)- Invoking norm equivalence ([6.6). Summing up we arrive

ap(E., E.) < Cauanp(U, Q) + Caya| U™ (6. 35)

The presence of negative powers in |[U+|p on the right-hand side in ) and - ) may
appear to pose a problem with decreasing mesh-size along the boundary We now show that
contributions from domain boundary integrals are dominated by the those coming from the
mesh interior.



130 QUASI-OPTIMALITY OF NITSCHE’S METHOD 6.3

Lemma 6.5. For sufficiently large stabilization terms v, and s,

(= Ce)IU3/2,p + (2 = Cr) || 55 Hl/zp < Cooerlp (U, Q), (6.36)

with Cg, < Save.

coer

Corollary 6.6. Under the assumptions of Lemma and lemma if v = min{y, —
CR,’}/Q — CR} > 0 then

ap(u—Uu—U) < Cyns(U,Q), (6.37)
and

U7 = Ull%, < Carmp(U,wrpr) + 77 Coourlp (U, Q) (6.38)

6.3 Convergence

To show that procedure exhibits convergence we must be able to relate the errors of
consecutive discrete solutions. In the conforming discrete method of Chapter [3] the symmetry
of the bilinear form, consistency of the formulation and finite-element spline space nesting
would readily provide that via Galerkin Pythagoras. This is not the case in Nitsche’s method
since our formulation is no longer consistent with the weak problem ([1.4)).

In what follows we establish estimates that allows us to compare two spline solutions on
different admissible meshes. This replaces the unavailable Galerkin Pythagoras which the
conformning formulation enjoyed.

Lemma 6.7 (Mesh perturbation). Let P and P, be successive admissible partitions which
are obtained by REFINE. Then for a constant Ceomp > 0, depending only on cshape, we have
for any 6 >0

C’com v |12
ap, (U, U) S (1 + 460009T)CLP(/U7 U) + 5 £ (71”1}”%/2,13 + 2 Hg_nHl/ZP) ) (639>
holding for every function v € H?(2).

Proof. Given any v € H*(Q) we write

aP*(U,U>:CLP(U,U)+2(/Hp(Av)g—:L_/mg—ibA”) )
r r

—2( / Ip, (Av)2e — / Ap. (Bv),, ) (6.41)
r r

-n (||v||?373/2 - ||U||33*,3/2) 2 (H Hp1/2 H P, 1/2>
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Look at the boundary integral terms depending on P. Let ¢ € Gp an edge to some cell
TeP,

U

/ Ty (Av) ai, (A, || (6.43)

< cqmeenhy V3| Av||,
(o2

Summing ((6.43)) over all o € Gp and an application of Schwarz’s inequality on the summation
would give

5\ 1/2 1/2
Hp Av)2e ( Z hot |2 ) ( > HAvHi> :
TEP:OTNI'#Q (645)
= H ||P1/2 IIAUHW(Q)
Similarly, using the inverse-estimate ||MH(7 < crh M| p(Av) ||, we obtain
/Fang—E,LAU)’U S CdTrCInvCHHUHP,?)/QHAUHLQ(Q)' (646)

We carry the same reasoning for the remaining boundary integral. Employing Young’s in-
equality with > 0 we arrive at

ap.(v,v) 2 ap(v,v) + 40[|Av|[72 ) + (5 +71) IIUII%,g/z + (5 +7) ol 52
+ (5 +2) 15 Hp1/2+( +72) |5

(6.48)

P*,1/2

With the fact that h, < cshapeh(,*, with 0 € Gp and 0, € Gp,, we infer that |[v]/3/2p. <

shapeH’UHP?’/2 and Hav ||1/2 P = shapeHanHl/?P

Ccom
(% +71) (HU %3*,3/2 + [lv ?3*,3/2) < Tﬂlnvnfm/za (6.49)
where Cgomp > 0 is an appropriate proportionality parameter that depends on cghape. A
f v
n

similar argument holds for terms including boundary norms of 3 [

Lemma 6.8 (Comparison of solutions). Let P and P, be successive admissible partitions
obtained by REFINE and let U € Xp and U, € Xp, be the finite-element spline solutions.
Then we have for any A > 1

CYcoer COm
SO — Ul + n?

T P
P A=1)y "

ap*(ep*,ep*) SACLP(ep,@p) — (651)

where v = min{y, — Cr,v2 — Cr}.
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Proof. We follow the following abbreviation. Let e = u—U, let e, = u—U,, let E® = UY—U",
and let B = UX — U*. Partial Galerkin Orthogonality (6.8)) implies

ap, (ex,€.) = ap, (e, €5+ EY) = ap (e, + E% e, + E°) —ap (E?, e, + E?). (6.53)

Again, by Partial Galerkin Orthogonality and symmetry we have

ap, (e, e.) = ap,(ex + EY e, + EY) —ap (EY, EY). (6.54)
Rewriting U, — E? = U — E+ we can express e, + E? = ¢ — E and therefore
ap, (e, + E° e, + E°) = ap,(e,e) — 2ap, (e, Ex-) + ap (EX, EF). (6.55)
We then have
ap,(es,e,) = ap, (e, e) — 2ap, (e, Ex") + ap (B, EX) — ap, (EY, EY). (6.57)

Employ Young’s inequality

ap,(e,e) —2ap. (e, EL) < (1 + 0)ap, (e, e) + 5(/5::; EX% (6.58)
ertlng E? = E, — Ef and with ||E, |3, < 2||E?||3, + 2| E.]|%, makes |||EO > Y E|% -
|ELT?, and

ap.(Ey, BS) = ap, (B, B)) < Caon|BL I, — Coour I 2N (6.60)

< —Ce=||EE, + Cull B (1%,
where C) = Ceoer + Ceont. We therefore have, with Cs = maX{C’4 Z”t }
ap,(es,e.) < (14 8)ap, (e,e) — Ce= | B3, + Cs(1+ ) |ES N7, (6.62)

Using the fact that edge sizes between two consecutive refinement steps are comparable and

VB, < (U3, + U < Sk (12, (@) + 12(9) (6.63)
In view of Lemma , for the same ¢ > 0 above, and Lemma
ap.(e,€) <(1+ 40Cc0u)ap(e, ) + Comliome (). (6.65)
Summing up we have
ap, (., e.) < (1+CO)ap(e,e) — S| B3, + 2222 (0, (Q) + 0} () , (6.67)

where C' > 1 and depends on Ceoer. Define A(6) = 1+ C0.
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Theorem 6.9 (Convergence of Nitsche’s AFEM). Given f € L*(Q2) and Dérlfer para-
meter 0 € (0,1], there exists yo(8) > 0, a contractive factor o € (0,1) and a constant
Cest > 0, such that for all v > o the adaptive procedure AFEM [P, f,0] will produce two
successive solutions U € Xp and U, € Xp, for which

ap,(ep..ep,) + C2=Counp, (U, Q) < a (ap(ep, ep) + L= Counp (U, Q) . (6.68)

Proof. The convergence proof for Nitsche’s method is somewhat more delicate than the proof
of Theorem [3.13] but the core ideas remain the same. We adopte the same abbreviates as in

Theorem B.13

Ccoer C'coer Ccomp

+ %Cest (QestnP + Cest |5P| p*)

Quasi-norm factor chosen so that [|ep||3, is removed and reduces to

erll (6.70)

CLP* (eP*7 eP*> + <CC5CrCeSt — %) n%* S AaP(eP, eP) + (CCSCYCGSthst + C(’comp)) n% (671)

With ap(ep,ep) = aap(ep,ep) + (1 — a)ap(ep, ep) and upper bound vy > ~¢:

Ceoer Ceom 2
ap,(ep,,ep,) + “5=Cest (1 T G ’ ) U

Ccst'y(/\*l)
» (6.73)
< alap(ep,ep) “’er Clst ( (1 —a)A coercest et + %) -
N ~ -
Making notation simpler: ¢ = LZU - It o chosen to be
2 Clst
Gest T A Coomp/Cu A1) (6.74)

TAl+to  Al+o) !
then it holds that Ay = aA. Let A =1+ ¢, with ¢ < %, write gest = 1 — (1 — Gest ), then

Qost T CA (1 — gest) — €c .
1—H—1—1—_'_C§1—2(1—+C)(1—Qest)- (6.75)

Furthermore, make v~ 1 < (1 — Gest )€ SO that

2CCOmp

C'comp/CU 7*1571

A2§1_ﬁ<1_(kst)+ 4o

<1. (6.76)
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It is left to make sure that As < A; so that contraction of quasi-norm is valid. We know that
Ay < 1 and the CC$ part of A; can be made arbitrarily small by increasing -, so it is

oer

) Cestye

possible to make A; =1 — L(’;:"mp > A, for sufficiently large +. This means Ay = SA; for
some 0 < f < 1 and 2
ap,(ep,,ep,) + Cc20er OestAln?D* < max{A,, 3} (GP(QP, ep) + CCS” CestA177123) . (6.77)
n
6.4 Quasi-optimlaity of AFEM
The total-error norm is given by
pr(v.V.g) = (flv = VII} + osch(9) . (6.78)

The AFEM approximation class defined in Chapter [3| characterized by nonlinear approxim-
ation from spline spaces contained in HZ(Q) will be shown to be equivalent to the AFEM
approximation class of this chapter.

We define the approximation class in which approximation using spline spaces Xp with
H?(Q) regularity but not necessarily in HZ(Q),

A® = {v € HZ(Q) :sup N* inf Ep(v) < oo} , (6.79)
N>0  PeEPN
where
: 2 2 1/2 2
Ep(v) = inf <|v — Vil2pa + OSCP(EU)> . ve HXQ). (6.80)

Analogously, we define the approximation class in which approximation comes from boundary
conforming spline spaces X% used in Chapter [3| by

Aj = {v € HZ(Q) :sup N* inf E%(v) < oo} : (6.81)
N>0 PeZN
where )
1/2
E%v) = inf <|v — VilZay + osc;(ﬁv)) ., ve H2(Q). (6.82)
Voex(}_,

Lemma 6.10 (Equivalence of classes). A® = A§
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Proof. 1t is immediate that Aj C A®. Conversely, let u € Ay, for s > 0, let N > #F,, let
P, € &y and let V, € Xp, be such that

pp,(u, Vi, f) = inf Ep(u). (6.83)

pPePyn

p A Vi = VP

P < flu = Vi

Using the triangle inequality [Ju — V? p, with the fact that

|Vilp, = |u — Vi|p. we have in view of norm equivalence
IV = V2lle. < CilVilp, =< lu = Villp., (6.84)
from which we obtain
= VO, + osc2, (£) = llu — Va3, + osc, (). (6.:55)
Upon taking infimum we arrive at
lu — VO, +osc, (f) % E3(u, f) 5 N7, (6.56)

Remark 6.11. In other words, the one-sided characterization of Corollary is valid for
approximation from Xp.

Lemma 6.12 (Quasi-optimality of total error). For constants Cqoorg > 0 and v > 0
we have for all v > g

pp(u, U, f) < Cqorr Viggp pp(u,V, f). (6.87)

Proof. Let e = u—U. In view of coercivity partial Galerkin orthogonality and continuity
of bilinear form
Cover|leld < ap(e,u —U) = ap(e,u — U®) — ap(e,U"),
=ap(e,u—Vy) +ap(e,U"),
=ap(e,u— V) +ap(e,V*) +ap(e, U"),
< Ceontllelle (lu = Vile + V- +1U-1p) -

(6.89)

Norm equivalence (6.1) makes ||[V4|p < Ciju — V*|p < |lu — V|| p. Nonconforming control
(6.36) and Global Lower Bound (B.39) makes ||U*||p < v ?np <y 2CLpp(u, U, f). From

Ccoermemp j Ccont (l”u - VHlP + ’771/201110}3(“7 U7 f)) ) (690)
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we get
cz -
el % S (Jlu— VIZ + 77 C203 (0, U, £)) (6.91)
Add osc%(f) to the preceding expression to get
c2,.C2 c2,.C?
(1= Sy ) ph(w U, f) = S (w,V, ), (6.92)

From now on we define

. CL — 2CdU7_1 1/2 B 2C’dU
0.(v) = < 2T+ O and  7,.(f) = max C, .0, ve(0) ) - (6.93)

Then 6, > 0 and since Cf, < Cyy, it is sure that 6, < 1.

Lemma 6.13 (Optimal marking). Let U = SOLVE [P, f|, let P, be any refinement of P
and let U, = SOLVE [P,, f]. If for some positive pn < 1

o — UW%, + 021, P.) < p(flu — U + osch(f. P), (6.94)

and Rp_,p, denotes collection of all elements in P requiring refinement to obtain P, from P,
then for 6 € (0,60.(7)) we have

np(U,Wrp_,p,) = Onp(U, Q). (6.95)

Proof. Let 6 < 0,, the parameter 6, to be specified later, such that the linear contraction of
the total error holds for

—1 2
p,7) =3 (1 - QC“%) (1 - 2—) <3 (r=) (6.96)
The efficiency estimate (3.39)) together with the assumption (6.94))

(1 = 2u)Crnb(U, P) < (1 — pu)pb(u, U, f),
= pp(u, U, f) = p2(u., UL, f), (6.98)
= lu — U} — 2JJu — U3, + oscp(f, Q) — 20sch, (f, Q).

Discrete reliability (6.23))
lu —Ullp = 2fju - U

3, < 2U° - Ul

) (6.100)
< 2Cara (Mp (U, wrp_p.) +77'0p(U, Q) -
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Estimator Dominance over oscillation

osCh(f,9) — 208¢%, (f,Q) < 205¢h(f.wrp ) < 2(Uiomp ). (6.102)
From
(1 = 20)Cump (U, P) < 201 + Car b (U, oy ) + 2Cary (U, ), (6.103)
re-write into
(1= 2)Cs + 20y ™) (U P) < 20+ Caypp(Usomy). (6.104)
For reader’s clarity we show that
(1—2p)CL,—2Cquy~ '
é(licw‘;m = 62, (6.105)
Express
_ 2 _
(1 =2p)Cp = 2Cquy ™" = 6°2(1 + Cav) = & (Cr — 2Cay ™), (6.106)
which is same as
=5 (1 - QCdg]’l) + 200t (1 _ %) (g_j - ) . (6.108)
]

Lemma 6.14 (Cardinality of Marked Cells). Let {(Py, Xy, Up) }o>0 be a sequence gener-
ated by AFEM (P, f;¢,0) for admissible Py and the pair u € A® for some s > 0 then

9 1

0\ > 1 1
#% = (1 - ﬁ) ‘u’ASSW(u; U@a f)*g_ (6109)

Proof. Let (u, f) € A, and set €2 = pCqorpp;(u, Up, f). In view of Lemma [6.10, u € A?
and there exists an admissible partition P. and V? € X? with pZ(u, V2, f) < ¥ and #P. <

|u|11<585*1/ . Let P, be the overlay of meshes P, and P.. From Partial Consistency

ap, (U2, W) = £,(W°) vIW° e X),, (6.110)
we invoke Lemma on UY and use the fact P, > P. makes Xp, O X, and obtain
pz(ua U*07 f) < CQOTEpg(ua Veoa f) < 52 = :up%(l% Uﬁa f) (6111)

We may now invoke Lemma and Rp,_,p, satisfies Dorfler property Minimal cardinality
of marked cells

#.M < #Rp,p, < H#P. — #D,. (6.112)
In view of mesh overlay property #P. < P. + #P, — #PF, in (2.75)) and definition of ¢ we
arrive at
Vpo(u, Uy, f)7Y° (6.113)

H# My < H#HP.— #Py = 7|y
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Theorem 6.15 (Quasi-optimality of Nitsche’s method). Let v, and 0. be as above. If
v > 7 and 0 € (0,0.(7)), u € A® and Py is admissible, then the call AFEM [Fy, f, €, 0]
generates a sequence {(Pp, Xo, Up) }o>0 of strictly admissible partitions Py, conforming finite-
element spline spaces X, and discrete solutions U, satisfying

pe(u, Up, [) 2 ®(s,0)|u|ps (#P — #Py) "7, (6.114)

with ®(s,0) = (1 — 6%/62)" 2.

Proof. The proof is similar to that of the conforming formulation of Chapter [3| For com-
pleteness we outline the analysis. Let # < 6, be given and assume that u € A®. We will
show that the adaptive procedure AFEM will produce a sequence {(P;, X, Uy) }s>0 such that
pe = (#P;, — #PF,)~*. In view of convergence Theorem @, we have for a factor Cey > 0
and a contractive factor a € (0, 1), Efficiency Estimate @ and estimator dominance over
oscillation

/—1 1 /—1 » 1
ooyt < a1+ ) (e + Conoscd) H (6.115)
=0 =0
Cardinality of Marked Cells ((6.109) and (2.107)) yields
176 ) 1/2s /s o\ —1/2s 1
4P — Py < [ul;Y (1 + %—) — (1 - g_) pe(u, Up, )% (6.116)




Chapter

Conclusion

7.1 Discussion

In [61], Cascon, Kreuzer, Nochetto and Siebert provided the first complete performance
analysis for adaptive h-refinement methods for general symmetric second order elliptic par-
tial differential equations built on the pioneering work of Verfuth, Babuska, Dorfler, Morin,
Siebert, Veeser, Binev, Dahmen, and DeVore and Stevenson. An analogous analysis for the
biharmonic equation is carried out in Chapter [3] The crucial differences in the treatment of
the fourth-order problem are the necessity for an approximation tool suitable for C! quasi-
interpolation in a basis that is not interpolatory and in the derivation of the continuous
lower bound . All remaining ingredients for convergence and quasi-optimality analyses
followed in an almost exact manner.

The remainder of this thesis explores a weak prescription of the essential boundary con-
ditions using Nitsche’s method. In Chapters 4] and [5| we performed a priori and a posteriori
error estimations for the Stommel-Munk models and the stationary quasi-geostrophic equa-
tion simulating the large scale wind-driven circulation. Through several benchmark examples,
we demonstrated that the theoretical analysis predicts the performance of our algorithms on
rectangular and L-shaped geometries with a thin western boundary layer. Adaptive refine-
ments were achieved using hierarchical B-splines. Convergence rates of the adaptive methods
were compared with those of the uniform refinement methods.

For both rectangular and L-shaped geometries, higher accuracy of the local refinement
was observed in comparison to the uniform refinement during the initial iterations. In par-
ticular, local refinement resulted in initially stronger convergence on the rectangular domain
with a boundary layer but later returned to the expected optimal rate. We believe that this
is because the local refinement resolved the finer details in an already smooth function with

139
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efficiency. Moreover, the local refinement method successfully recovered the optimal rate of
convergence on the L-shaped geometry in contrast to the sub-optimal performance of the
uniform refinement indicating the potential advantage of our algorithm on more complex
geometries. Moreover, we compared the computational time of the local refinement with the
uniform refinement. The results clearly show that the computational time can be signific-
antly reduced with the local refinement to obtain accurate results relative to the uniform
refinement, indicating the efficiency of our adaptive algorithm.

We concluded this thesis by adapting the analysis of Bonito and Nochetto [63] to Nitsche’s
formulation. Ingredients to prove convergence and quasi-optimality had to take into account
the dependence of Nitsche’s bilinear form on the mesh.

7.2 Future work

In the future, it is possible to extend our study to the Nitsche-type variational formulation
of the nonlinear model, i.e., the stationary quasi-geostrophic equation. More complex geo-
metries with arbitrary coastal boundaries can be considered. Finally, it would be interesting
to extend this study to the time-dependent QGE.

The convergence and quasi-optimality of the Nitsche’s method can be studied for the
general class of fourth-order problems addressed in [3] by Blum, Rannacher and Leis.
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